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Pe3ume

Y oBoM pajy cy pasmarpana jBa youinrema NP-remnikor npobdieMa MakcuMaJsiHe
OuceKImje, T/ie ce YMeCTO Te:KMHA TpaHa Kao peaqHuX OpojeBa YBOIM T-TOPKa IO-
3UTUBHUX peajHuX OpojeBa. llpBo yommrTeme Koje ce pa3marpa je BHUIIIEIMMEH-
3UOHAJIHU TTPOOJIEM MaKCuUMaJjiHe OuCeKIuje Tjie Cy TeKHHe Ha I'paHaMa r-TOpKe
HEHETaTUBHUX peaHux OpojeBa. JIpyro pasMaTpaHo YONIITEHE je BHIIEIMMEH3U0-
HaJIHK TPo0JIeM MaKcuMaJHe OUceKInje Ha oBe3aHe moarpadone 11e, mope 3axXxTeBa
LIPBOI' YOUIITEHHA, IIOCTOJU 3aXTeB Jia Ho/AIrpadOBU MH/YKOBAHU LAPTUIIMjaMa CKYIIa
4YBOpOBa OyIy nmoBe3anu. llopes HaBeeHUX yolIITema, y pajy je pa3MaTpaH U Ipo-
os1eMm opehuBama 1mope3aHor noArpada Hajpehe TexknuHe ca YBOPOBUMA, OTPAHIIEHOT
CTeleHa.

Buire tumen3uonaiHu mpob/ieM MaKCUMaJiHe OUCEKIUje ce MOXKe MPUMEHUTH Ha
ylpaB/baibe JbYJCKUM pecypcuMa. Jejian oj] HajBazKHHUjUX aclieKaTa je KOMIIaTuOmI-
HOCT, OJJHOCHO HEKOMIATHOMTHOCT 3aMOCJEeHUX KOja, MO CBOjOj IIPUPOIH, MOXKe OUTH
BHIIIeIMMEH3NOHAHA. 1aKo je CBAKM KPUTEPUjYM KOjH yTHUYe HA KOMIATUOUIHOCT
IPEJICTaB/bEH jeJIHOM KOOpJAuHATOM BekTopa. [loBezanocr noarpadosa (Tmmosa)
UI'pa BazKHY yJIOTY, 3aTO IITO Ce MOBE3AHOCT 3AI0C/IeHUX Y OKBUPY TUMa (bopMupa Ha
OCHOBY CKJIOHOCTH Ka 3ajeJIHHIKOM paJjly WIN ITPeTXOHO0j capaamu. /Ipyra moryha
HpUMEHa je y opraHu3aliuju ejieKTpouckux koJsa. [locroje onpehenn acuekru koju ce
MOI'Y CMaTpaTd BaKHUM Kao IITO je nHTepdepeHIyja, Kopuinihena cTpyja, eMUCHja
TOIJIOTE UTI.

3a oba mpeToKeHa YONINTema MpodaeMa MaKCUMasTHe OWCeKIhje Jare Cy |
dopMyIalyje MemoBHTOT IeJ00POJHOT JIMHEAPHOr IIPOrpaMupama, Kao U J0Ka3u
IUXOBE KOPEKTHOCTHU. 3a pobJieM ojipehuBama mose3anor noarpada najsehe rexnne
ca YBOPOBHMA OTPAHUYEHOT CTeleHa JIaT je HOBH MOJIENT ca MOJUHOMHUjAaJTHIM Opojem
orpanmdema. Kopumrhemem crangapaanx permasada CPLEX u Gurobi, qobujena cy

OlITUMaJIHA peliciba 3a CB€ MHCTAHIE MaJIUX ,H,I/IMGHSI/Ija U HEKe€ MHCTaHIe CPpeAmbux
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JIIMEeH31ja.

3a mobujame MpUOTNKHUX pelllerba Ha MHCTAHIIAMa BEJTUKIX TUMEH3Hja Cy pa3-
BHjeHe cjejiehe MeTaxeypHCTUKE 3a pelllaBaibe YOIIITemha mpobJjieMa MaKCUMaJsHe
OMCeKIje: TEeHeTCKH aJropHTaM, MeTo/a HMPOMEH/bUBUX OKOJHUHA U MeTaxeypH-
CTHKa 3aCHOBaHa Ha ejeKTpoMarHerusMmy. CBe MeToJie Cy TeCTHpaHe Ha CJIYYajHO
renepucanuM uHcTtanmama 10 1000 auBoposa u 350000 rpana. Tectupama cy moka-
3aja Jia Cy pa3BHjeHe MeTaxeypHCTHUKe 3HATHO yHAIIpeIuae NpuOIuzKHe pe3yarare
JioOujeHe oJ1 CTpaHe CTAaHJIAP/HUX pellaBada KOpUITNemeM MPeJIOKEHUX MOEa.
Jlobujenu ekciiepuMeHTaJIHA Pe3y/ITaTu MoKa3yjy Jia je Hajoo/be pesyJirare 1m0Ka3ao
T€HETCKH aJrOPHTaM.
Kibyune peun
KOMOMHATOPHA OIITUMU3AIK]a, 1eJJ00POJHO JIMHEAPHO IIPOrpaMUpaibe, Meraxeypu-
CTHKEe, MeTOJIa IPOMEH/bUBUX OKOJIMHA, N€HETCKH AJTOPUTMHU, METaXxeypHUCTUKE 3a-
CHOBAHE Ha €JIEKTPOMATrHETU3MY, BUIIIEIMMEH3UOHAJHY IPOOJIEM MaKCUMaJIHe OMCeK-
1ije, BUIIEINMEH3MOHATHI TpoOIeM MaKCHMaJIHe OMCEeKIlje Ha IOoBe3aHe MOArpa-
dose, mpodbiem onpehuBama mosesanor nojarpada Hajsehe TexkuHe ca YBOpoBHMA

Or'paHU4YeHOr CTelleHa.
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Abstract

In this dissertation two generalizations of NP-hard maximum bisection problem,
where wights on edges are r-tuples of positive real numbers instead of real numbers,
are considered. The first generalization is the multidimensional maximum bisection
problem, where weight on edges are r-tuples of non-negative real numbers. The sec-
ond generalization is the connected multidimensional maximum bisection problem,
with additional condition that subgraphs induced by partitions of vertex set are
connected. Beside aforementioned generalizations, in this dissertation is considered
the maximum degree bounded connected subgraph problem.

Multidimensional maximum bisection problem can be applied in human resource
management. One of the most important aspects is compatibility /incompatibility
between employees that is, by its nature, multidimensional. Each criteria of compat-
ibility is represented by one coordinate of a vector. The connectedness of subgraphs
(teams) plays important role, because teams should be formed by employees that
had been working together before as much as possible. Another application is in elec-
tronic circuits design. There are certain aspects that can be considered important
such as: interference, current, heat dissipation, etc.

For both proposed generalizations of the maximum bisection problem mixed
integer linear programming formulations are given with proofs of its correctness. For
the maximum degree bounded connected subgraph problem a new mixed integer
linear programming formulation with polynomial number of constraints is given.
Using standard solvers CPLEX and Gurobi, optimal solutions are obtained for all
small-size instances and some medium size instances.

For obtaining solutions on large size instances for solving generalizations of max-
imum bisection problem, the following metaheuristics are developed: genetic algo-
rithm, variable neighborhood search and metaheuristic based on electromagnetism.
All methods were tested on randomly generated instances with up to 1000 vertices
and 350000 edges. Tests showed that developed metaheuristics considerably im-

proved solutions obtained using standard solvers and proposed MILP formulations.




Experimental results suggest that genetic algorithm showed the best results.
Keywords

combinatorial optimization, mixed integer linear programming, metaheuristics, vari-
able neighborhood search, genetic algorithms, electromagnetism, graph bisection
multidimensional maximum bisection problem, connected multidimensional maxi-

mum bisection problem, maximum degree bounded connected subgraph problem.
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IIpearosop

Y cBuMm cdepama JpyHITBa ce jaB/ha HMOTpeda 3a HEKHM BpCTaMa ONTHUMU3AIU]e,
y TPOIEecUMa TMPOU3BOIIbe YV UHAYCTPU]U, V yIpaB/bamby JbYJACKUM PEcypcuMa UTI.
Yecro ce 1peji 0/IrOBOPHA JIMIA IOCTaB/ba 3a/IaTAK Jia Opranusyjy o0ujao ¢gpusniku
IPOIIEC TPOU3BO/IHE, OUI0 OPraHU3AIN]y CAMUX TUMOBA KOjU CY YKJBYUEHH YV peasiu-
3a1ujy HeKor npojekTa. OBHU MPOIECH Cy KOMILIMKOBAHU 3aTO MITO YKJ/BYIY]y BEIUKH
6poj Mel)ycoOHO 3aBHCHUX W HE3aBUCHUX KOMIIOHEHTH W MPOHATAZKEHe ONTHMATHOT
pelnrea decTo HHje Moryhe. Crora ce y pelraBamy TAKBUX ITPOOIeMa Y€CTO KOPUCTE
MeTO/Ie KOje MpOoHaJjia3e MpUO/IMKHA pellieha, M0 MOIyNHOCTH OHA KOja CY JIOBOJBHO
OJTI3Y OMTHUMAJIHOM.

Y oBoM pajiy ce HCTpaxKyjy HeKa yOIIlITema Oucekiuje rpadoBa H MOBE3aHOCTH
nojirpacgosa. Yolremha Cy 3aCHOBaHA Ha, MPUCTYIY Jia Ce YMECTO TeKMHA I'paHa
Kao peaJTHuX OpojeBa y3uMajy r-TOpKe HeHeraTHBHHUX peaHuX OpojeBa. Tako cy y
JINCEepTaIMjU pa3MaTpaHe pa3jimduTe METOJ/e 3a pelniaBame ciaejehux mpodiemMa: Bu-
e IMMeH3MOHa/IHU 1TPO0JIeM MaKCUMaJiHe OuceKIuje, BUIle IMMEeH3MOHAJHU 1TPO0JIeM
MakKCcHMaJTHe Ouceknuje Ha moBe3aHne moarpadose u npobdsem ojapehuBama moBe3aHor
nojirpada nHajsehe Texkune ca YBOPOBUMA OIPAHUYEHOT CTEICHA.

Y mpBOj IIaBW Cy JATH OCHOBHHU MOjMOBH O KOjuMa he OUTH ped y OBOj 1u-
cepramuju. Y JApyroj rJaBu ce pa3Marpa BUIIECIUMEH3HOHAJTIHU IPOOJIEeM MAaKCH-
MaJjiHe Oucekiuje. Jlar je mMoses1 MENIOBUTOr 1Ee/JT0OPOJHOr JIMHEAPHOT ITPOTrpaMu-
pama 3a IeroBo pellaBarme Kao U JI0Ka3 mheroBe KopekKTHocTu. byayhum ma je mpo-
osiem NP-texkak, pa3BujeHe cy U Tpu MeTaxeypHUCTHKE 3a IberOBO pelllaBaibe: I'eHe-
TCKHU aJITOpUTaM, MeTOJda IIPOMEH/bUBUX OKOJIMHA U METAXCYPUCTUKA 3aCHOBAaHA Ha
enekTpoMaraeTu3smy. Ha Kpajy cy pasMaTpaHu eKCliepuMEeHTATHU TOJAIH JT001]eHn
NPUMEHOM CBUX pa3MaTpaHuX TexXHuka. ¥y Tpehoj riiaBu ce pa3maTpa BUIIEINMEH3H-
OHAJIHK 1IPOOJIEM MakKcuUMaJiHe Oucekiuje Ha 1noBe3aHe 1nojrpadose, Koju je cjaudan

BHIIIEeIMMEH3NOHATHOM IIPOOIeMY MaKCHMaJIHe OHCEKIHje caMo IITO ce 3aXTeBa Jia
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no/irpadoBy MHJLYKOBaHU HapruiujaMa Oy/ly nose3anu. Kao u y nuperxo/iHoj rjiasu,
JIaT je MOJIeJT MEIIOBUTOT T I00POjHOT JIMHEAPHOT MPOrpaMupaibha 3a pellaBabe BH-
e IMMeH3MOHAJIHOT Tpo0JieMa MaKcuMaJiHe OUceKIuje Ha moBe3aHe nojarpadone ca
JIOKA30M eroBe KOPeKTHOCTH, a HAaKOH TOra Cy IpHKa3aHe pa3BHjeHe MeTaxeypH-
CTHKE 3a IErOBO pellaBaibe: TeHeTCKU aJTOpUTaM, METO/a MPOMEH/bUBUX OKOJIMHA
U MeTaxeypUCTHKA 3aCHOBaHA Ha ejekTpomarHeru3my. Ha kpajy cy, Takolhe, pas-
MaTpaHUd eKCIIepUMEHTAJTHU TOJAIN JIOOWjeHd IPUMEHOM pPa3BUjeHHX MeToja. Y
4YeTBPTO] TJIaBH je pasmarpan npobJiem ojpehuBama mosesanor nojarpada wajsehe
TEeKHWHE Ca YBOPOBUMA OIPAHUYEHOT CTeleHa. ¥ jureparypu je Beh Ouo nmo3nar reme-
TCKH aJITOPUTAM 3a pelllaBaibe OBOI MpobJeMa, a 300r Tora mpobdJeM Huje pelraBaH
MEeTaXeypPUCTUIKU. YMECTO TOra je 3a JaTh npodjeM MpeJIoyKeHa MOTIYHO HOBa
MILP dopmysanuja 3a meroso peiiaBaimbe ca [MOJMHOMHUjaJHUM OpojeM ycJjoBa. Y
pajy je JlaT U MaTeMaTHIKHU JO0Ka3 KOPEKTHOCTH JjlaTe hopMyJIalmje.

[TocTurayTn pesyararun nMajy TEOPUjCKH W MPAKTHIHHN 3HAYA]. 3a 1mpob/ieme rje
Beh Hucy mocrojamm MILP momenu, oHu cy pasBHjeHH, a Yy OCTAJIHM CJIydajeBAMA
cy nobospmanu. llopea Tora, pa3BujeHe cy u MeTaxeypUCTHIKEe METOJEe Koje Cy ce
nokasaje kKao epuKacHe W MOY3/aHEe IMITO je MOKA3aHO UXOBUM TECTHPAHEM Ha
oJiroBapajyhuM mHCTaHIIAMA.

Kenmum 1a ce 3axsaiaum Mmentopy, ap Josedy Kparwium, koju je pykoBoano
u3paJioM MOje JIOKTOPCKe Jucepraluje, Kao u djgaHoBuMa Kommucuje: mnpod. jp
Jbumanu [TaBnosuh, npod. ap Bobany Crojanosuhy, mom. ap Anekcammapy Casuhy
u joi. ap parany Maruhy nHa nak/buBOM 4uTarmby U KOPUCHUM CYrecTHjamMa Koje
Cy 3HA4YajHO MOOO/bITATe KBAIUTeT OBOT pama. Jlyryjem 3axsamnoct u ap ‘Bophy
Jyromuju, np Munany /Ipaxwuhy, ap Sopunu /paxkuh, ap Munenn Bormanosuh,
Ann Cumuh u JesmucaBku MutoneBuli Ha TOAPINIE TOKOM pajia HA OBOj JIHCEPTa-
HjN.

Csojoj nopoaunu, cyupysu parunu u gernu Bykamuay u Aam, 1yryjeM BeJHKY
3aXBaJIHOCT HA MOKA3aHOM CTPILbEmY 300T OJCYTHOCTH TOKOM Pajia HA OBOj JUCEp-
TaIWjH.

Y Beorpany /Kparyjesiy, jyna 2016. rogune Kanguaar

Mp 3opan Makcumosuh
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I'1aBa 1

YBOI

[Torpeba 3a edukacHouhy ce jaB/ba y CBUM acleKTuMa JIPyHITBa: y 3/PaBCTBY,
ITKOJICTBY, PUBPEIN, IpyKaBHO] ynpasu, uTa. /la Ou ce HeKH €HTHTET y APYIITBY
JioBeo y crame Behe epukacnocTu norpedue cy jBe crBapu: Kpurepujym e(puKacHo-
CTH, U TIOCTYIIAK KOJEM C€ PeOpraHmu3yje eHTHTeT 3aJpzKaBajyhn (pyHKIHOHATHOCT
y3 3axTeB Jia ce edUKACHOCT ToBeha y CKJIady ca KpUTEepUjyMoM e(pUKACHOCTH.
Mory ce ycnocraBuTu pazjiuyuuTu Kpurepujymu epuKacHOCTH, Kao HITO cy: Opoj
HOTPOIIEHNX CAaTU, KOJTWINHA YTPOIIEHOI MaTepujaJja, cTelleH Xabama MallnHe W
camuno. [loctynak peopranmsaiiyje enturTera je npobJjieM KOjU 3aBUCH OJ CAMOT
eHTUTeTA.

[Ipobiaemuma opraHusalije W peopraHu3alidje ce O0aBe JbyJIH pPa3HUX CTPYKa:
eKOHOMWCTH, MeHaIlepH, NHKEeHhePH U, HapaBHO, MareMarudapu. /IBe KOMIOHEHTe
HAJBUIIE YTUUYY HA pelllaBarme TpodeMa OBe MPHUPOJe: caMa MPUpoJa mpodieMa
u BeJuYnHA npodsema. Vmentudukanujom mpupoje mnpobdiema u ojapehuBamem
MojiesIa KOjU Ta ONIHUCYje, YeCTO JI0Ja3UMO W JIO0 HAIPEIHUX METOJa HUXOBOI pe-
maBama. Y CJIy4ajy /Ia MeTO/le HUCY TO3HaTe, MOTY ce MpoHahm HOBe WJIH ce MOTY
yHanpeutu mocrojehe. Ca apyre crpane, y MIpakcu ce 9ecTo JellaBa /1a, HaKo HaM je
HO3HATA, IIPUPOJIA TPODJIEMa KA0 U MOCTYHAK 3a HEIOBO PellaBaibe, caMa BeJIMYnHA
npobeMa MOzKe J1a 3HAYajHO OTeXKa WJIM YaK M oHeMOryhu meroBo perraBame. Ha
npuMep, y MHTErpuCcCaHOM KOJIy MOKe Jia Oy/ie ¥ BUIIe XU/baJla ejJeMeHara, JIOK je
y BehuM komiianujama 1moTpedHO OPraHu30BaTH ITPOU3BO/ILY Y KOjO] yUecTBYyje Ha
CTOTUHE PAHUKA, MAITUHA U CJI.

Jla 6u ce mpobsieM MoOrao youIiTe peniaBaTH, HEOIXOIHO je MPBO (opMHUPATH

MaTeMaTHIKNd Mojes . MareMaTudku MoJea o0pa3yjy eJqeMeHTH u penaruje udMely



VBox

wux. CBUM ejieMeHTHMa IIPod/IeMa MOPa OJINOBAPATH HEKA MAaTeMaTHYKa CTPYKTYpa
y MaTeMaTHIKOM Mofery. Ha cimdan HaYWMH, CBUM OJHOCHMA eleMeHaTa mpobdeMa
MOPpa OJ[rOBapaTh HeKa pesalnuja u3Mmely MareMarudakux CTPYKTypa.

[Ipurukom mcTpaKuBama ce, Mo MPABUIY, TeXKU J1a ce KOPUCTe T00pO MO3HATEe
MaTeMaTH4IKe CTPYKType 3aTo mTOo To omoryhasa Kopumniheme Beh mocrojehux teo-
pujckux pesysrara. MaOrm npobdseMu Koju ce jaBjbajy Cy KOMOMHATOPHE ITPUPOIE
U YIJIABHOM Ce MOTY MOJIETUPATU CTPYKTypama u3 00JacTH KOMOWHATODUKE WJIH

Teopuje rpadona.

1.1 KomOumHaTOopHa ONTHMU3AIN]ja

Jla 6u ce perraBa/n ONTUMHU3ANUOHE TPOO/IEMH, TIOTPEOHO je HA MOYETKY OJAPeTUuTH
KOjU TapaMeTpHu y4decTBY]y y Aedunuiuju npodsema. Haxon Tora je morpedbHO
OJIPEJIUTU CKYII ITPOMEH/bUBUX KOjUMA Ce OIHUCY]y eJIEeMEHTH 1podJieMa, Kao U MpH-
pO/ly THX HPOMEH/bUBHUX (JIa JIM HPOMEH/bUBE Y3UMAjy BPEJHOCTH U3 CKYyIa [PU-
poaHuX GpojeBa, IeIUX, PeaTHHX WK MOXK/IA U3 HEKOI HBUXOBOI MOJCKyma). Ilo
HPUPO/IU Pelieha, ONTUMU3ANNOHE TTPOOIeMe JIeJTMMO Y JIBe KJIace: OHe KOJ KOjux
Cy pellema n3 HelpeOPOjUBUX CKYIOBA U OHA KOJ KOJUX Cy pellieha U3 TpedpOojuBUX
unu KoHauyHux ckymoBa. [lociemme onTmMmmsanumone mpoOseMe 4ecTO HAa3WBaAMO
JIMCKPETHUM HJIU 1TPOO/IeMUMa KOMOMHATOPHE ONTUMU3AIIM]E.

[Ipo6iem KoMOMHATOPHE ONTUMHU3AIIjE ce MOXKe JiebuHICcATH Ha pa3He HauUHe.

Hapeanmvo nedununujy us [7).

Hedbunuuuja 1. Hexa je X = {x1,29,...,T,} kYN NPomMenpusur u mexa cy no-

3Hamu.

e domenu npomennvusur Dy, Do, ..., Dy, Koju cy npebpojusu uiu KOHawHU,
® 02ZPAHUMENA HA NPOMEHHUBAMA;
o dpynruyuja yuwa [ xoja ce munumusyje: f: Dy X Dy X ... x D, — RT,

Jlonycmuea mauka je mauka s = (v1,ve, ..., U,) maksa da je v; € D; u s 3ado-
somasa cea ozpanuversa. Ckyn c6uT donycmusur mauaka (Uit npocmop peuera)
ce obeneorcasa ca S. Cearu esemenm ckyna S nNpedcmasnva NOMEHUUJAANHO PEULEHHE
npobaema. Ium onmumusayuonoe npoueca P = (S, f) je nponahiu ono najbome pe-

werwe, mj. nponanrasak one donycmuse mavke s € S 3a xojy dynkyuja f docmuosice
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murumym, mj. eaocu (Vs € S) f(s*) < f(s). Jdobujena mauka murnumyma s* ce

HA3UBA 2A00aAHUM OnMUMaIrUM pewersem npobaema (S, f).

[locTymak 3a Koju MOXKeMO JOKa3aTH Jjia he Ha Kpajy HeroBOT HM3BpIIaBaiba
JI001jeHo pernieme ONTH TJIODAJTHO ONTHUMAJIHO Periemhe MpodaeMa HAa3WBaMO er3akK-
THOM METOJIOM. TpuBHUjaJIHU HPUCTYII OM MOrao OUTHU Jla Ce HA HEKU HAYUH U3PadyHa
dbyukmuja f(s) 3a cBe momycruse Tauke s u Mehy mwuMa nponalje Hajbobe pelembe.
TakaB mpucTym ce Ha3WBa W TOTATHA €HyMepallija OJHOCHO MPETPAKUBAHE HC-
nprbuBameM cBux Moryhuoctu (enr. exhaustive search). FberoBom mpumenoMm ce
TEOPUJCKU CUTYPHO MOZKe JIOOMTH ONTHUMAJIHO pelerbe, aan y caydajy NP-remkux
npo0bJieMa BpeMe U3BPIaBaiba eKCIOHEHIINjaIHO PACTe Ca JUMEH3UjoM mpobJiemMa.

Yecro cy dopmynanuje mpobdiemMa KOMOMHATOPHE ONTUMHU3AIKje jeTHOCTABHE, a
HOCTYIIH IUXOBOT pelllaBamba BeoMma cjaoyKeHH. [loMeHHMO caMo Heke O/ TaKBUX
no3Harux mpoodsema: 0Oojeme rpadosa, 1MpodeM TProBavkKor IyTHHKA, [IPOOJIeM
cyMe TOJCKyIa, mpodjaeM XaMUITOHOBOI IyTa, utia. Vako cy dbopmynaiuje oBux
npobJeMa je JHOCTaBHE, HUje TTO3HAT aJropuTaM MOJIUHOMUjAIHE CJIOKEHOCTH 32 Hhi-
x0BO pemaBame. Crora, er3akTHO pelaBambe OBAKBUX HPOO/IEMA 33 MHCTAHIE Be-
JIUKUX JUMeH31ja OM 9aK M Ha HajOPXKUM JTaHANIBAM padyHapuMa TPajaso HeJIOIy-
CTHABO JIyTO.

To je paszsior mTo ce, 300r KOMILTEKCHOCTH MOCTYIIKA PellaBaiba, MOPe/T TPazKermha
ONITUMAJTHOT pelllemha, MOKyIaBa u NpoHahu TPUOJIHKHO Pelllelbe Koje MOXK/Ia HIje
JI00AJIHM ONTUMYM, aJldi MMa 3a/J10BoJbaBajyhm ksaJjurer. [la Oum ce TO 1OCTUIIIO
pasBHUjajy ce MeTojie 3a MPHOJIUKHO pPeIllaBame OBUX MPOOIeMa.

JeJlaH o7 MoIMyJTapHUX MPHUCTYIIa IPOHATAZXKEhY MPUOINKHAX Pellleha Ipodaema
je xopuimhemeM anpoOKCUMATHBHUX AJITOPUTAMa. 3a CBAKH O/l TUX aJTOPUTAMa je
3a/1aT (haKTOp anpOKCUMAIIH]je, OJTHOCHO Mepa HeroBOI MAKCUMATHOT OJICTYTAamba O]
OTNITUMAJIHOT peniema. KOHKpeTHO 3a mpobyem MakcuMmusaimje, pakTop alpoKCHMa-
1uje je peajiHa KOHCTaHTa ¢, ¢ < | TakBa jia, 3a pellemhe T U beroBy MyHKIH]Y H/ba
f(x), Baxku c-opt < f(x) < opt e je opt onTuMaHO pemembe Ipodaema. CaudHO
TOoMe, 3a Mpob/emMe MUHUMEU3aIUje, HaKTOp alpoKCHMallije je peajiHa KOHCTaHTA
¢, ¢ > 1 makBa 51a, 3a penieme & U WberoBy dbyukimjy nmba f(x), opt < f(x) < c-opt
I7ie je opt ONTUMAJIHO pelllerhe mpobeMa.

[Topes anpokcMMATHBHEUX AJITOPUTaMa, 3a PENIaBambe Ce KOPHUCTEe W TaKO3BAaHEe

XeyPUCTHUKE METOoJle. 3a Pe3yaTaT KOju je J00MjeH MPUMEHOM HeKe XeyDPUCTHIKE
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MeTOJIe Ce He MOKe TapaHTOBAaTH /Jla JIM je ONTUMAJIaH, a HUje IO03HAaTa HU Mepa
IbeTOBOT OJICTyIIalba Y OTHOCY HAa ONTHMAJHO pelieie. Heke XeypucTwike MeTOe
ce MOr'y NMPUMEHUTH He CaMO Ha KOHKpeTaH po0JieM Hero u Ha MUPY KJIACy IPo-
O/1eMa y3 peslaTUBHO MaJjie m3MeHe. TakBe XeypHCTHKe Ha3UBAMO MaTaxeypPUCTUIKIM

MeTOJaMa HJIN Kpahe MeTaxXeypucTukaMa.

1.2 MertaxeypucTuke

Ocman u Jlanopre [49] dopmanuo gedbunuily MeTaxeypucTHKy Kao HTE€PATHBHU
Iporiec KOju yIpaBsba mojapeheHnM XeypucTukamMa HHTETUTeHTHIM KOMOMHOBAHEM
Pa3IMIUTHX KOHIENATA HCTPAKUBAbA U HCKOPHUIIITaBamba IpocTopa nperpare (po-
CTOpa pelieba) KopuiihemeM CTpareruje yuema 3a CTPYKTypucame uHdOpMaImja
pasn epUKACHOT MPOHAIAZKEHA PEIeha OJIMCKOT ONMTHMAJHOM.

Tpeba npumeruru jia jobujarbe ONTHUMAJIHOI Pelieha HUje TapaHTOBAHO, MAKO
je 3a onpeljene (perke) ciydajeBe MOKa3aHa KOHBEDPIeHIUja ONTHMATHOM DeEIICHhY.
MehyTum, yak m y TakKBUM CJIydajeBUMa, HEONXOJHU YCJOBU KOHBEPreHIUje Ka
ONITUMAJHOM peIlelby OOMYHO 3aXTeBajy W OecKoHadaH Opoj mTeparuja win Oe-
CKOHAYHE MeMOPHjCKe 3aXTeBe. YIPKOC TOMe, MeTaXeypHUCTHKe Cy ce MOoKa3aJje Kao
BeoMa epukacHe y MpOHAIAZKEY Peliemha O/TMCKIX ONTUMATHAM 33 HEKe TPAKTUIHE

npobaeMe.

1.2.1 Kuaacudukanmuja MmeTaxeypucTUKa

[Ipsa kiacudukanuja Meraxeypuctuka 6u MorJia OUTH 10 10JIa3HO] UJIEjU 3a IbUXOB
pa3Boj Ma TAKO UMaMO OHe KOje 3aCHOBaHe Ha OMOHAIIAY MPUPOJTHUX MPOTECca U OHe
KOje Cy HacTaJjie JbYJCKUM Pa3MUI/babeM a HEMajy JUPEKTHe Be3e ca IMPUPOIHUM
mnojaBaMa. ¥ MeTaxeypHCTUKE 3aCHOBaHE Ha aHAJIOIMjU Ca IPUPOJIOM CIIa/lajy re-
HETCKHU aJTOPUTMU, TeHETCKO IPOrpaMUpPAaIbe, eBOJIYIINOHe CTPATeTHje, aJrOPUTMU
3aCHOBAHM HA MPAaB/bUM KOJIOHHMjaMa, aJrOPUTMHU 3aCHOBAHU HA ITYEJTUILUM KOJIO-
HUjaMa, CAMYJIUPAHO Ka/belbe, MeTaXeypPUCTUKA 3aCHOBAHA HA €JIEKTPOMATHETU3MY,
uta. Ca Japyre cTpaHe, y MeTaxeypHCTUKe KOje HUCY HWHCIUPUCAHE MPUPOJTHUM IIO-
jaBaMma cnajajy: urepaTuBHA JIOKAJHA Hperpara, Tady nperpara, MeTojia MpOMeH-
puBnx okosmHa (VNS), ur.

[Tpema 6pojy AKTHBHHX TPEHYTHHUX Delema (IOMyCTHBHX Tadaka) KOjuMa ce
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ylipaB/ba 1IOCTOj€e JIBe I'Pylie MeTaxeypUCTUKA: MeTaXxeypUCTUKE KOje PaJie ca jeHUM
AKTHBHUM TPEHYTHHM pelemeM (eHr. single point search) m meraxeypucruke Koje
pajie ca BUIEe aKTUBHUX TPEHYTHHUX Pelema 3a Koje jOoIl KaykKeMo Jia Cy 3acHO-
BaHe Ha momynamuju (enr. population based). Asropurme Koju paje camo ca
jeTHUM TpeHyTHUM pelleheM Ha3uBaMO MeTOJaMa TpajeKTOpHje 3aTO IITO Y CBAKOM
TPEHYTKY MeTaxeypHCTUKa Ha HeKW HaduH ojpelyje y kojy cienehy Tauky he ja
npebe y morpas3u 3a ONTHMAJHUM pelllelheM, Ha Taj HauuH ojapehyjyhm myramy mo
IpOCTOPY Tperpare. Y MeTaXeypUCTHKE 3aCHOBAHE Ha je/IHOM AKTUBHOM pelllerby
CIaJ1ajy MeTo/Ia IPOMEH/bUBUX OKOJIMHA, MTEPATUBHA JIOKAJIHA IIpeTpara, Tady npe-
Tpara, CUMYJIIPAHO Ka/bembe uTa. Ca JApyre cTpaHe MeTaXeypHCTHKe 3aCHOBAaHE Ha
noTyJ/Ianuju (PyHKIMOHUIITY TaKO IITO Ce Y jeJIHOj UTepaIuji aJrOPpuTMa pasMarpa
BHIIIE JIOIIYCTUBUX Tadaka Ha OCHOBY KOJUX Ce KPeupajy HOBe TaukKe KOMOMHOBAaHEM
noctojehux y musby 3apzKaBaba KBaJUTeTa CTAPUX TadaKa U BIXOBOT yHAIpehema
y HOBUM wHTepamujamMa. » OBe MeTaxeypHCTUKE CIaJiajy: TeHeTCKU AJTOPUTMH,
TeHEeTCKO TPOrpaMUparbe, €BOTYIMOHE CTPATEeTHje, MeTaXeypuCTHKa 3aCHOBAHA Ha
eJeKTPOMArHeTU3My, aJrOPUTMU 3aCHOBAHH HA MPAB/HUM KOJOHHjaMa, aJrOPUTMH
3aCHOBAHU HA IYEJIMHBUM KOJIOHWjaMa, UTI.

PasBujen je Beqmkum Opoj pas3IUYUTUX MeTaXeypUCTHKA, a HEKe OJ Hajuelrhe

Kopuiithenux cy:
e ureparTuBHA JOKaJgHa nperpara (edr. Iterated Local Search - ILS);
e cumyaupaHo Kabeme (enr. Simulated Annealing - SA);
e 1a0y nperpaxuBame (enr. Tabu Search - TS);
e renercku ajropuram (eur. Genetic Algorithm - GA);
e renercko nporpamupame (enr. Genetic Programming - GP);
e epouryimone crpareruje (enr. Evolutionary Strategies - ES)
e MeTojia IpoMeHsbUBIX OKoJMHA (enr. Variable Neighborhood Search — VNS);

e aJIropuTaM 3aCHOBAH Ha MpaB/buM Kosouujama (err. Ant Colony Optimization

- ACO);

e Jlarpam:kepa pesakcanuja (enr. Lagrangian Relaxation - LR);
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e MeTaxeypUCTHKA 3aCHOBaHA Ha eseKTpomarnerusMmy (enr. Electromagnetism -

EM);

e NOXJIEHH AJTOpUTaM ca IpuiarohernoM ciaydajuom mperparom (enr. Greedy

Randomized Adaptive Search Procedure - GRASP)

e AJITOPUTME 3aCHOBAHU Ha muesubuM KosgoHujama (enr. Artificial Bee Colony

- ABC, Bee Colony Optimization - BCO);
e mvemvernukn anropurvu (enr. Memetic Algorithms - MA)
e MeTojia 3acHOBaHa Ha pojesnMa (enr. Particle Swarm Optimization - PSO).

3a pemaBaime mpobjieMa y OBOj JucepTalyju he ONTH KOpuIIheHe TpHU MeTa-
xeypuctuke: renercku ajgroputmu (GA), meroma npovensbuBux okosuHa (VNS)
1 MeTaxeypHuCTHKa 3acHOBaHa Ha eixekrpoMarnerusmy (EM). Ose Tpu merome he
OuTH JeTaspbHUje ONHUCAHEe Y HACTABKY OBOI' OIVIAB/ba, JOK JIeTa/bHU MPUKA3 APYTUX
MeTO/Ia peBa3uia3n 00MM OBOT pajia, a MoxKe ce Halil y HpersieHuM pajgoBuma |7,

49, 23).

1.2.2 TeHeTcKm aJiIrOPUTMU

lenercku anropurmu (GA) cy Meraxeypucruke 3aCHOBaHe Ha HOIYJIANUJU U KOje
OTIOHAINIA]y HeKe acIeKTe MPUPOIHe eBOIYIHje, dije je ocHOBe mocTaBuo [lor Xomanm
y [32]. Csakm emement momymnainuje ce Ha3WBa jeMHKOM W OH MPEJICTaB/ba I0O-
TeHNUjaJHo pememe. OUUTIIETHO Ja TOMyJaInuja MpeIcTaB/ba MOJACKYI MPOCTOPA
pemema (Tj. mpocropa mperpare). [€HETCKH aJropuTaM je UTepaTHBHU IMOCTYIAK
IJie ce y CBaKOj UTepaluju HeKe jeIMHKe TpeHyTHe MOMyJalije Membajy MOCTYIIuMa
KOj! OIOHAINAjy IpoTece MPUPOTHE eBOIYIHje, ca MU/beM JIa ce O] CKyIa jeNHKN
"3 TPeTXO/IHe TeHepallije TMOKYITa HAITPABUTH HOBA TeHepaluja duje Cy jeJImHKe
npuiarohenuje, Tj. ojarosapajy Oosbum perniemuma. Jla Ou ce MOrJIo HpoIeHuTH
KOja jeJMHKa je NMpujaarol)eHuja, HEOIXOIHO je CBAKO] JeJIMHKH, Tj. IOTEHIUjaTHOM
pelemy J0JeJUTH HeKY HYMepHUIKY BPEJIHOCT KOjy 30BeMo npusarohenoct (enr. fit-
ness). OyHkuujy Koja npecjamkaBa IpoCTOp HpeTpare y Ipujiarohenocru HazuBamo
dbyukmujom mpuaarohenocru (enr. fitness function). Ilub reHerckux ajgropurama

je Jla ce cBAKOM HapeIHOM T'eHepallijoM IpoHaJja3e CBe IpuJjaroheHuje u npuaaro-
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henuje jeaunke (1j. cBe Gosba u Gosba pertera). [locrynmm kojuma Mopudukyjemo
jeIMHKe U3 TMOMyJIallije Ha3WBaMO TeHeTCKUM OTepaTOPUMA.

OcHOBHE 00jeKTH KOjHMa MeHEeTCKHU aJITOPUTaM yIpaB/ba Cy HOIYy/Ialija U Ioje-
JUHAYHE jeIMHKe YHyTap momynaamnuje. Ilonmymamnuja je cadmmeHa o BUIIE jeTWHKN
qnju ce Opoj Hajuenthe Kpehe o1 HEKOIUKO 0 HEKOJHUKO cToTHHA. CUBAKO] jeTMHKH
0/IFOBapa jeJHO Pelierhe MoJIa3Hor MpobseMa. JeJMHKe Cy MpeJICTaB/beHe FeHETCKUM
KOJZIOM (HH30M TeHa), KOjU Ce 3amucyje y OUHAPHO]j, 1eJI00POjHOj U HEKO] JIPYTOj
KoHa4uHO] a30ynu. ['er Tpeba mga Oyae Tako 3ammcan jga omoryhaBa Jako MpuMermhn-
Balbe I'€HETCKUX OllepaTopa.

Jla 6u ce obe3bemmia MoveTHA Pa3HOBPCHOCT I€HETCKOI MaTepHujajia, MOYeTHa
notyJiamyja ce Hajuenihe Kpewpa Ha ClydajaH HA4YWMH. Y HEKUM CJIydajeBUMa, Ce
3a Kpeupatbe 1104YeTHe IOIyJlallije KOPUCTe U JIpyre XeypUCTuke, OOMYHO Ca I1/beM
nocTu3ama O0/PUX MOYETHUX pellleha. 3a BpeMe paja MeHeTCKOr ajJropuTMa Ha
HomyJIalnjy ce NnpuMemyjy reHeTcku onepatopu. Hajdenrhe ce kopucre reHeTcku
OTIepaToOpH! CeJeKIje, YKpIITamha U MyTallnje, MaJga MOCTOje W HeKU JIPYTU ollepa-
TOpH.

AprymenT oreparopa CejieKIuje je CKyIl CBUX je/IMHKH, Tj. Meja MOIy/aluja, a
IbEIOB PE3YJITAT je HeroB MOJICKYII KOjU Ipe/ICTaB/ha OHE jeJIMHKe Koje he mpekuBeTn
(kpo3 moromke). 360p jeauHKH Koje MpeKWBhaBajy Ce 3aCHUBa Ha TPHJIArolje-
HOCTHU Tj. BpeJHOCTH (DyHKIMje PUIaroheHocTu 3a KOHKpeTHY jeJinHKy. TpusBu-
jaJaH Ha4YuH 3a U300p jeIMHKU OM MOrao OUTH Jia Ce jeJMHKEe COPTHUPAjy IO HpHU-
jarohenoctu u jia ce mwzadbepe morpeban Opoj jeIMHKH KoOje cy Hajupuaarohenuje.
[TocToje pasne BpcTe cesekiuje, Kao MTO Cy: TYPHUPCKA CETEeKIHja, PYJIeT cese-
KIlAja, eJTUTHCTUYKA cesjekinuja uta. Ilopesm Tora, moryhe je m KoMOMHOBamEe OBUX
cesieknuja. Ko TypHupcke cesiekiuje ce Oupa rpyia 1o rpyla u3 mnomyJiamnuje u u3
THX Tpymna ce 6upa Hajbo/ba jeUHKA KOja Hpenasu y ciaenehy remeparujy. Pymer
cesekiuja 0ooe3belyje 1a je BepoBaTHONA MpeKUB/baBaiba jeIUHKE IPOIOPIIHOHATIHA
npuiarohenocru, dume ce ¢aBopusyjy HarupocedHo mpujiarohene jemunke. Ko
eJUTUCTUYKE CeJIeKIhje jeJlaH jieo HajOO/hUX jeJIMHKH JUPEKTHO Mpesa3u y ciaeaehy
reHeparnmjy.

Oneparop ykpiirama Kao apryMeHT uma Oap JiBe je/IMHKe, a Kao pe3y/irar Ji0-
OMjaMoO OTOMKE KOjH IMOTeHIHjaTHO Ipesase y ciaeaehy renepanujy. Iloctoje pasun

oTIepaToOp! YKPIITamkha Kao MTO Cy OepaTop YKPIITama y jeTHO] TaYKH, OTepaTop
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YKpIITamba y JIBe TadyKe, BUIIEPOJIUTE/HCKU OllepPaTOp yKpliiTamba, yHu(OpMHU olie-
paTop YKpITama, UTA. Koa omeparopa yKpIiTama y jeJHOj TadKH ce Ha HCTOj
MO3UNKjH (TAuKK) MpeKua rer obe poguTesbeke jeaunke. Hakown Tora ce HajoBesyje
IPBH JIe0 TeHa TPBe jeIMHKe ca APYTUM JIeJ0M I'eHa JApyre jeIMHKe U MIPBU J1e0 TeHa
JIpyTre jeJMHKe ca JpYyruM JeJ0oM reHa npse jeaunke. Taxko jobujamo jiBe jeuHKe ca
KOM6I/IHOBaHI/IM reHuMa poaguTesba.

MyTamnuja je omepaTop YHWjH je apryMeHT caMO jeJHa jeJIMHKa, a pe3yaTaTr je
Takohe jenna jeamuka. Pesyaryjyha jeawnka ce mobuja oj mojia3He TaKo IITO Ce
reH jeJIMHKe Ha CJydajHo m3abpaHo] no3unuju Mema. Bepoarnoha ja he gohm
JIO TIpoMeHe je obu4uHO 3ajaTta yHampe/. [lumb oBor omeparopa je ja ciaydajHOM
MYTAIIIjOM CIPeYn J1a TIPOIeC TPeBPEMEHO KOHBEPTHUPA Y JJOKATHOM ONTUMYMY JIOTTer
KBaJiuTeTa.

Omneparop ceneknuje (opmupa ciaejgehy rexepalyjy ol MOTOMaKa U HEKHX je-
JIMHKU U3 NPETXOJ/He I'eHepaluje 1moc/ie mpuMeHe reHeTckux omeparopa. llporec ce
MOHAB/hA M3pAaUYyHABAIbEM MPHUIArO)eHOCTH CBHUX jeJMHKH W HACTaB/ba IIPHUMEHOM
reHeTCKHUX OIllepaTopa, CBe JIOK Ce He HCIYHH KPHUTEPUjyM 3aycTaB/bamba. Hekn
4ecTO KOpHIltheHn KpUTEPUjyMu Cy: 3aycTaB/baibe HAKOH 3a/iaTor Opoja reneparuja,
HAKOH 33JIaTOT BpeMeHa, HaKOH 3a/IaTor Opoja reHeparuja 6e3 yHampehema Hajoobe
jelMHKe, HAKOH JIOCTU3amha 3ajare auciep3uje GyHKINje I1/ba Y MOMYIAINjH, UT/I.

Jlera/bHUju NPUKA3 I'€HETCKUX aJilOpUTaMa lpeBa3u/ia3u OOUM OBOI' pajia, a

Mozke ce Hahu, Ha TIpuMep, y Iperae HuM pajosuma [35, 16].

1.2.3 Meroaa TpOMEHPUBUX OKOJIMHA

Metomy mpomen/puBux okonuua cy ysenun Hemam Maamenouh m [ljep Xamcen y
[48]. Kox oBe MeTaxeypucTHKe ce IpeTpazKyje CyKIeCHBHO CUCTEM OKOJIMHA TeKyher
pelntema y noTpasu 3a pemiemem Beher kBasmrera. Ako je nponal)eno kKBauTeTHH]jE
pelierbe, OH/Ia Ce OHO IMpOTJaIiaBa TeKyhuM perrememM u mporec MOHABba MOYEBIITH
OJ1 TIpeTpasknuBama MpBe okojimHe. [loKa3ago ce ja je MpoMeHa OKOJIMHE BayKHA U
npuankoM "crymrama' 10 JOKAJIHOT MUHUMYMA, Ka0 U IPUJINKOM U3/1aCKa U3 hera,
y morpas3u 3a 00/buM pemnterbeM. (OBa MeTaxeypuCTHKa je YCIENTHO MPUMEeHa y
pasuuMm obsractuva. [loMeHHMO caMo Heke O HUX: JOKanujcku mpobsiemu [29],
rpacoseku npobsemu |5], npobiemu mMeroBuTor 1nes06pojHor nporpaMupatsa |40],

npobiemn nakoBamwa [47|, ura. JleTa/bHU MpHKA3 OBe MeTaXeyPHCTHKE U FheHUX
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IPUMEHA je BaH olcera oBor paja, a Moxe ce Hahu, va nupumep y [28].

VNS mertaxeypuctuka maje mobpe pesyiaTaTe 3aToO IMITO Y MHOTUM ONTHMU3AIA-
OHUM TpObIeMUMA JIOKAJTHU MUHUMYMU HHUCY y HOTIYHOCTHU CJYy4YajHO Pa3MeriTeHun
y mpocTopy nperpare, Beh mocroju Be3a m3mely mux. 13 Tor pasaora ajaroputram
He IpaTH HEeKy 3aJaTy IyTamby, Hero MokKyllaBa Jia Memajyhu okojumHy Hajoosber
peniema Kojy mnperpazxyje jobe ;0 6ospux. Ha Taj mHaumu ce yBek 4dyBa HajOO/be
peleme U, 3ajeIHO ca UM, CBe Iherose 100pe ocoOuHe.

Jla 6u ce mpormupuia nperpara, VNS y morpas3n 3a 00/bUM JTOKATHUM MUHUMY-
MOM OOMYHO KOPHUCTHU CKYII OKOJInHa pactyhe kapunajinoctu. Heka je £ npousBo/bHO
pemieme U Ni, 328 k = Kpin, -, Fmaz, KOHAUAH CKYI CTPYKTypa oKosuHa. CKyn
peniema y k-1oj okosmuHu Tauke T obenexasamo ca Ni(z). Hajuemhe ce xopucru
CTPYKTypa OKoJHHA 3a KOjy Baxu 1a |Ng, ()] < |Ni, ., (2)], tae je i = kmin, -+, Kmaa—
1, Majia ce oBa MeTO/Ia MOKe HPUMEbUBATH U aKO OBO HHje HCILYHEHO.

Y mponecy nperpare VNS ajropuraM mokymasa Aa y TPEHYTHO] OKOJIMHU HAjOO-
Jber pemrerba S Hahe 607be pemere. To ce 00MIHO TOCTHKE IPUMEHOM JBe IPOIEIype:
pa3mp/aBama 1 JokaaHe nperpare. Ilpornenypom "pasmpaasama'" (enr. shaking)
ce Jio0Mja KaHIMJIAT KOjU je TMOTEHIHjaJHO 00/be Pelllerhe y OJHOCY Ha TPEHYTHO
HajOOJbe, Koje ce Jasbe IMPOoIecupa IpoIe ypoM JIOKAJIHe IpeTpare.

[Ipomenypa pa3mpaaBama je TUPEKTHO Be3aHa 3a Je(UHUCAHU CHCTEM OKOJINHA
Ny (x), onnocuo pememe x’ ce 6upa Ha caydajan naunn u3 Ni(z). TTomro ce u36op
BPIIK Ha CJIyYajaH HAYWH, OHA BPJIO MaJIO YTUYE Ha BpeMe U3BPIIaBaibe IeJ0r aaro-
puT™Ma, aju MOXKe 3HAYAjJHO J1a JONPUHEce TUBepP3n(UKAIUjU PeIleha, OTHOCHO 3a
crpevaBame KOHBEPreHIije y JOKATHOM ONTHMYMY JIOIIEr KBAJTUTETA.

JlokasHa mperpara je mporeaypa Koja ce KOPHCTH 3a IO00O/bIIaibe pelieiba, a
MOZKe KOPUCTUTH CAMOCTAJIHO, & denihe y OKBUPY HEKOI' MeTaXeypPUCTUUKOT aJIrOPU-
t™a. [lomTo oBa mpomneaypa ucmuTyje MOryhHOCTH 3a M0oOO/bIIaBake KOHKPETHOT
pelema, BpJio je OuTHa epuKacHa UMILJIEMEHTAIIAja OBe IPOIEype, Y3 HCTOBPEMEHO
odyBaibe NOTeHInjaJia 33 jlo0ujabe DOJbUX pellierha 01 3a/1aTor. ['eHepaJsino, mocroje
JIBe CTpaTeruje Koje ce MOry NPpUMEHUTH: CTpaTeruja IpUMeHe IIPBOT M000/bINakha
(enr. First Improvement Strategy) m crpareruja npumene Hajbo/ber moGOJbINAA
(enr. Best Improvement Strategy). Kopumihemem npse crpareruje seh npso 1o-
Oo/bIlIalbe Ha KOje CMO HAHUIILIN OJIMaX HMPUMEIbYjeMO, U IPOIeypy IMOHOBO IIpUMe-

yjeMo o1 rnoderka. Ha Taj HayumH cy HaAM 1OOOJbIIaba YIJIABHOM Marba, aji UX
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yenthe jiodbujamo. Y crpareruju npuMene Hajoosber 1modo/blliamba ce YeKa JIOK 1'0jl e
He nponalhe najsehe moryhe nmobospiiame 3a JaTy Tadyky, [a ce TeK OHJa IIPUMeEIbYje.
Tuwme cy mobospiama yriaaBaoMm Beha, aam ux crnopuje gobumjamo. OBa cTparernja
je HApOYHMTO MOTO/IHA KaJa UMaMO OCMHILbeH OP3 HAYUH 3a aKypupame (DYHKIIHje
uJba, y CIydajeBIMa Kajia ce pellebe BP0 MaJjIo Mema. Bure mgerapa o IpeTxoHo
OIMCAHUM CTpaTernjama ce Moxe BujeTu y [27].

Jlakse, mocyie mpuMeHe pa3Mp/aBamba, OJ] pellleiba T ce T00hja HEKO pellermhe X .
Omno ce pabe nobosbIaBa MPUMEHOM JIoKaIHe nperpare. Heka je z” pememe koje ce
JI0OUIIO0 BeHUM 3aBPIIETKOM (KaJa ce BUIlle He MOKe J00uTu nobosbiiatme y3 nomMoh
JIOKAJTHE [peTpare).

Ako je z” GoJbe perere 011 T OHJA Ce OHO TPOTJIACH TPEHYTHUM perieheM (T $—
2") u 1noHaB/ba MOCTYNAK HOYEBLIH 0/ HajMatbe oko/mHe. Ako je 2" jiomuje pemerme
Ol T TaJa ce MOKYyIIaBa ca HOBOM, BehoM OKoJmHOM O . VY CJIy4ajy Ja He MOCTOjH
Beha oko/imHa OHJIa ce MocTyIakK MOHaB/ba O/ pa3Mp/iaBarba y TOj HajBeho] OKOJIMHU.
OBaj mporiec ce HACTaB/ba JOK I'OJI Ce HEe UCIIYHU KPUTEPHUjyM 3aBpirerka. Kao m Ko
TeHeTCKUX aJrOpuTaMa, MOTY ce KOPDUCTUTH DA3INIUTH KPHUTEPHUjyMHU 3aBpIIeTKa
paza VNS anropurma, Kao mro ¢y MakCUMaJIHA OPOj UTepalyja, MaKCHMaJHO BpeMe

U3BpIIaBaiba WK MAKCUMAJHE OpOj HTepalmja 6e3 modo/birama J00ujeHOr penremha.

1.2.4 MeraxeypucTuka 3aCHOBaHA HA €JIEKTPOMATrHETU3MY

Meraxeypucruky 3acnoBany Ha ejiekrpomarnerusmy (EM) cy ysean Bupbui u @anr
y [6]. To je poGycran u edbukacan aJropuraM Koju jaje KBaJIUTeTHA Pellleba 3a Ipo-
6seme ruobasne ontuMusaimje [6], a ocobuHa My je Ja 6p30 KOHBEPrHpa perierby
3asoBosbaBajyher kBasmurTera. (OBa MeTaXeypUCTHKA KOPUCTU TOIMYJIAIU]y W WH-
Tepakiujy u3Melhy pelrema, MOJAeIOBaHY IO HPUHIUIY HpUBIAUYeha W OJ0Hjama
HAE/JEKTPUCAHUX YECTUIA Y eJeKTPOCTATHIKOM 1o/by. (OCHOBHA mjieja OBE METO/Ie
je ma mobpa peliema IMpHUBJIade CBa OCTaJa pelleia, a JIOIa pellemha UX 00ujajy.
JleTa/bu KOHBEPTeHIMje W OCTAJW TEOPUJCKH ACIEKTH OBE METO/e Cy W3BaH OIcera
OBe JcepTanyje, a Mory ce BujeTu y pasy [6].

CBaku wiaH momyJanyje KOju ce pa3MaTpa OBOM MeTaxeypPUCTHKOM HA3UBAMO
EM raukom (nim peremem), a caMmy HOIYJIAINjy HA3UBAMO CKYTIOM perierba. Yorl-
mTeHo, (PYHKIMOHUCAE OBE MeTaXeypUCTUKe Ou ce MOIJIO ommcaTu Ha cjejaehn

HAYMH: Ha IOYETKY ce IOIYyJallfja MOoCTaB/ba Ha CIydajaH HauYMH y3uMajyhu Bpe-

10



VBox

JIHOCTH U3 CKYIIa JOIyCTUBUX peniea. Hakon Tora ce udpadyHnaba (pyHKIUja 1u/ba
3a cee EM tauke. Ha ocuoBy (yHKIHje nuba ce m3padyHaBa HaeJeKTPHCAIbE 34
cee EM rauke. Kopucrehu naenekTpucama, n3padyHaBajy ce CuJie MpHUBJIavdemha 1
ondujama 3a cBe EM Tauke. Ocum Tauke ca Haj60/F0M (DYHKIIHjOM IHIba, TOMEPajy
ce cBe EM Tauke y mpaBIly m3padyHATHX CHJIA, aJd CAYIajHEM KOPAKOM IIOMEpPaja,
qume ce obesdehyje j1a cee EM tauke mmajy BepoBarnohy sehy os nyse jga jgobhy y
110 cajia Hernocehenn pernon. AKo je HCIYIeH KPUTEPHjyM 3aBPIIETKA, 3aBPIIaBa ce
ca paJioM, a y CYIIPOTHOM Ce MOCTYIaK MOHAB/bA MOYEB O/ U3padyHaBama (PYyHKIIH]e
nu/ba 3a CBE Tadke. AJITOpUTAM METaXeyPHCTUKE 3aCHOBAHE HA €JIEKTPOMArHEeTHU-
3My OOMYHO CaJIpzKW W JIOKAJHY mpeTpary 3a cBaky EM tauky mpe m3padyHaBama
HaejleKTpucama. MaremaTnuku, KOHKpeTHe (DOpMYJie 3aBUCE O TUTIA ONTHMU3BAIIN]Ee

(MuHMMHE3anKja/ MaKcuMu3auja), na he one 6utn Jare y ciegehem norasiby.

1.3 IIpobaevmn bucekImje m MOBE3aHOCTHI

nmoarpadona

I'pad ce medbunune kao ypehern nap G = (V, E), tae je V ckyn uBoposa, a E
CKYII TpaHa. ¥y 3aBUCHOCTHU OJ] TOTA IITa YMHU CKYII I'PaHa Pa3JInKyjeMo pa3He BPCTe
rpacdosa. Hajuerrhe cmaTpamMo ja cy rpaHe JBoeIeMeHTHE MOACKyToBU (Heypehenu
IapOBU) CKylla YBOPOBA M Taja Takpe rpadoBe HA3MBAMO HEOPHjEHTUCAHUM Tpa-
dbosumva (enr. undirected). ITpumernmo ma y HeopujeHTHCaHUM IpadoBuMa HeMa
HeT/bU U MapaseTHuX TpaHa. Y CJIy4ajy ja cy rpaHe ypeheHu mapoBu, KazkKeMo Ja
je peua o opujentucanum (enr. directed). V osom pasay hie 6utn peunm o Heopu-
jentucanum rpagoBuMa KO/ KOjUX CKYyHOBU YBOPOBA M I'DaHa MMAajy KOHa4YaH OpOj
eqemMenata. 3a 4Bop v € V u rpaHy e € F KaxkKeMO Ja Cy HHIHJEHTHU aKO je
v € e. 3a uBOpoBe V1,V € V Kaxemo ga €y cyceanm ako je {vi,va} € E. Xon
win merwa (enr. walk) y rpady je ajnreprnupajyhiu Hu3 4BOPOBA U I'paHa, TaKaB
Jla TIOYHbe U 3aBPIIaBa YBOPOM, W JIa CY YBOPOBU WHITMIEHTHU I'PAHU MPETXOTHUK
u cienbeHuK jare rpaHe. llpuMerwmmo Ja ce YBOPOBH W TpaHe y IMETEHU MOTY
noHaB/baTu. KazkeMo jJa cy jJBa YBOpa MOBe3aHa aKO MOCTOjU X0 Y rpady Koju
ux mose3yje. AKo cy cBaka JBa 4UBopa HeKor rpada mose3ana Tajga Taj rpad
Ha3uBaMo nose3anuM. [logckyn ckyna usoposa V' C V' maror rpada G = (V) E)

unaykyje noarpad G' = (V') E') rpada tako mro 3a eiremente ckyna rpana B’
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Hupamo one rpane u3 E uuja 0ba kpaja upunaajy noackyuny V', ITosesanu noarpad
G' = (V', E') je moarpad rpada G = (V, E) koju je mosesan. Crernen uBopa (eHr.
degree) je 6poj rpaHa WHIMJAEHTHAX JATOM YBODY.

Ba maru rpad moryhe je momesnTn TexknuHe YBOPOBUMA M /WM TpaHaMa. Takas
rpad Ha3MBaMO TeXKUHCKUM. AKO Cy TeXKUHE JIoJe/beHe CaMO YBOPOBHMA (IpaHaMa)
KazKeMo Jia je ped o rpady ca TeKMHCKUM 9BOpoBHMa (rpanama). Texkuue cy 06uIHO
OpojeBu (wau BeKTOpH OpojeBa Kao IITO je CJydaj y OBOj JUCEPTAIUjU), KOjU Ce
0bnIHO OMpajy W3 CKyTa MeJIuX W peaJHuX OpojeBa.

[IpoGsiemu u3 teopuje rpadoBa Haja3e HPUMEHY Y pa3HUM 00JIacTUMa MaTeMa-
THKe, a1 U JIPYTUX HayKa, Kao IITO Cy PadyHAPCTBO, OIEepalnoOHA UCTPAKUBAIHA,
ouoxemMmja, MoJeKyjgapHa OnoJI0THja, pa3He 00JIacTH WHXKEHEePCTBa UT/I.

Bunadajan 0poj rpadoBCKUX MPob/IEMa je 3aCHOBAH Ha MapTHIMOHKCAY I'pada.
[Taprunuonucame rpada mogapasymeBa pa3dujame CKyla IYBOpoBa V' Ha HapTHIIHje
Vi, Vo, ..., Vi m 1a rpacdoBu nHIyKOBaHM napTuiimjama nMmajy oapehene ocobune. OBy
OoJIeTy HA3WBAMO HapTUIHOHHCAmeM rpada. AKo rpad aeamMo Ha JBe IMapTHIIHje
OHJIa MMaMO TaKo3BaHy Ounaprtuiujy rpacda. Heku npobiemu OGumapTunuoHucama
rpacda cy Max Cut, Min Cut, Buceknuja, nta. Max Cut mpobiem je mpobiem Ko
KOI' ce TpaxkKu MapTHIMOHHCAe T'pada Ha JIBe MapTHIdje IPU 4eMy je Opoj rpaHa
YUjU ce KPajeBW HaJjase y pa3/IMuuTUM HapTuinujama mMakcumasad. [Ipobiem ce
MOZKE€ YOHIIITUTH TaKO Jla ce mocMarpa rpad ca TekmHama Ha rpaHama. Y TOM
caydajy je Max Cut mpobiem 3ampaBo mpoOjieM MapTHIHOHHCaWba rpada Ha JjiBe
napTuije TakBe Jia je cyMa TekuHa rpaHa usMmely mux makcumasina. [lokazano
je ma je osaj npo6aem N P-rtexaxk [21|. Cuenujanau cayuaj Max Cut npobGiaema je
[Tpo6sem Makcumanue Bucekruje (enr. Maximum Bisection Problem win Max-
Bisection Problem) rue ce jgoznaje jorr 3axreB ja napruimje uMajy jeaHak 0poj 4Bo-
poBa. Y ommrreM ciy4dajy u oBaj mpobiem je N P-texak [21].

3a rpad ca TekuHaMa (Ha rpaHaMa WK YBOPOBHMA) Ce MOI'Y Pa3MATPATH PA3HU
npobJieMu Be3anu 3a oxpehuBame nojrpada ca OrpaHUYeHUM CTEIIEHOM YBOpa (EHT.
Degree-Constrained Subgraph problems). Orpanudeme cremena uBopa MOXKe 3Ha-
YATH Jla Ce TPaykK! Ja CTeleH CBAaKOI 4Bopa u3 noirpada He cMe owtn Behwu, wim
Jla CTEeIleH YBOpa He cMe OuTu Mawbu 0J yHaupej 3ajgaror opoja d. llopex rtora,
MOI'Y Ce IOCTaB/haTU 3aXTeBHU y Be3u mpupoje noiarpada. Hekwn ox Hajunosnarmjux

npuMepa ¢y HOp. mpobsem pasamumyhier crabsa muaEMaaHOr crenena [19] (enr.
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Minimum-Degree Spanning Tree), npo6uem [ItajaepoBor crabia HajMamer cremnena
[20] (err. Minimum-Degree Steiner Tree), npobGjeM HajMamer mojarpada ca IBopo-
BrMa MuHEMasHOr crenena 3] (ear. Minimum Subgraf of Minimum Degree), urs.
Jean o mpobeMa Be3aHuX 3a ofpehuBame moarpada ca orpaHuIeHIM CTEIIeHOM
4YBOpa je U MpodJeM IMpoHaIazKema IoBe3aHor nojrpada Hajsehe TeKuHe ca IBOPO-
BrMa orpanmderor crenena (enr. Maximum Degree Bounded Connected Subgraph
Problem - MDBCSP). Heka je G = (V, E) uwenosesan rpad, d > 2 npupojan 6poj u
w : E — RT ¢pynknuja reskune. IIpobGaeM mporazazkema ToBesaHor noarpada
HajBehe TexkWHe ca YBOPOBMMA OIPDAHMYEHOI CTEIEHA je MPO0JIeM MPOHAJIAZKEHA
noarpada G' = (V' E'), tne je V! C V u E' C E, tako 1a je noarpad G’ nosesaw,

crenen uBoposa y G’ ne mpenaszu d u ) . p, w(€) IMa MAKCHMAJIHY BPEeIHOCT.
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I's1aBa 2

Bunie immen3mnonaJiHu npooJjiem

MaKcuMaJHe ducekiije rpada

MotuBanuja 3a m3ydaBaibe IMpoOjeMa MaKcuMaJiHe Oucekiuje rpada morude us
npuspejie. [locmarpajmo cienehu opranuzanuonu mpodsem. Y dabpuru ca 300
pajHuka Tpeda dopMmupaTu JBe ocModacoBHe cMeHe oi 150 paanumka. Jla 6um ce
MOCTHTJIN HAjOO/bM Pe3yJITaT W YIUHWIN pajl ebuKacHujuM, y nopehemy ca nperxo-
JIHUM MCKYCTBUMA, HA[30PHUK pa3MaTpa TPU aCIEKTa CBAKOI Mapa PaIHUKA KOJU CY
PaJIIIIN 3ajeTHO Ha HEKOM IIPEeTXOTHOM 33aTKy. Ta Tpu acmekTa cy: HNCUXOJIOIIKH,
dusuukn u obpazouu. [IpBu acrnexkT yk/byuyje jakohy capahubama y mpeTxoaHIM
caydajeBuUMa; JApYyru, (HU3MYKY KOMIATHOWTHOCT, MOTYNHOCT Ja PATHUNU TOITje-
JIHAKO JieJie TelKohe moc/ia u Tpehu, o00pa3oBHy Oapujepy Koja MozKe cTajaTu u3mehy
napa paJIHUKa y Be3W Ca pa3yMeBambeM U W3BPIaBameM 3a1aTka. Haa3opHuk omry-
Jyje Ja MpuMeHu cieiehm MeTom Ha OIyYHBam-e€ Kako he TOAeTuTH pajHy CHAry.
Ako ce pagHWIM OpTraHW3yjy y CMeHe, BayKHO je KOJUKO Cy PAJHWUIM KOjU paje y
uCcTOj cMeHu KoMmmarubuinu usmehy cebe. Jejan oy HaumHa Ja ce noseha Komma-
THOMTHOCT U3Mel)y pajiHuKa BCTe CMeHe je Ja ce CMambli KOMIATHOWTHOCT m3Mehy
pajHuKa y cynporauM cMmenama. Jlakse, nmosehame HekommnaTuOuainoctu mehy pa-
3JIMYUTHM CMEHAaMa MOzKe Jia Oy/ie OCHOB 3a 1mojesry nocia. Hakon HopMa/in3oBamba
OlleHA TO PA3JIMIATUM ACHeKTUMa, YKYITHA HEKOMIATUOWIHOCT Ce MOYKe HU3MEPUTH
cymMupameM pasjnka Mely mapoBuMa paJIHUKa y pa3IuIuTuM cMeHama. Paszjmke ce
CYMHPajy MO CBaKOM acIeKTy, a HajMama CyMa ce pa3Marpa Kao OCHOB 3a MOJeTy
300r TOra IITO je II0 CBUM JIDYTUM acleKTHMa Hec/arame Behe.

Caja, pejictaB/benn mpodseM Moxke 6uTn onucat y rpadoBCKOj TEPMUHOJIOTH]H.
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Burrre tuven3nonastan mpodieM MakKCHMAaJTHe OHCEKITHje

CBaku paJIHUK je HpeJCcTaB/beH YBOpOM y rpady, U rpana mnosesyje /Ba PaJIHUKA
KOju Cy paJuaum 70 caja y HeKOj MPeTXOAHO] MpUInAMU. TekKnHa rpaHe je TpojKa
KOja ce cacToju 0J BPEJIHOCTH TPHU MPETXOJAHO MoMeHyTa aciiekTa. ljeja je jga ce
nojesin rpad y aBa nmoarpada ca mogajeHakuM 6pojeM IBOpoBa, TAKO J1a jé MUHIEMYM
TeKUHA TPaHa M0 KOOpJUHATAMA YUjU CY YBOPOBH y PA3JUIUTUM IMOArpacdoBUMa
MaKCHUMaJlaH.

Kao mro ce MoxKe BUIETH, OBO MPECTaB/ba HOBU MPODIEM, BUIIEINMEH3HOHATHH
npobem makcumasne oucekiuje (MDMBP), koju ce dbopmanno 3amaje: 3a rpad
G = (V,E) ca HeneraruHuM 7-TOPKaMa Kao TeKMHAMa Ha rpaHaMa u rje je |V|
napan Opoj, mpobJjieM ce CacToju y MpOoHAJaxKewy HapTUlldje cKyla dBopoBa V' y
asa moackyna S uw V' \ S, rae je |S| = |V \ S|, u Teskuna npeceka n3amely ckynosa
MakcuMmaJjHa. [Ipumernmo j1a MakcuMaJ/iHO] T€KUHU HIPECEKa Or0Bapa MAKCHUMAJIHA
HekoMmmaTubunocT u3mely onrosapajyhux ckymoBa pajHuKa y TPETXOIHO HABE/Ie-
HOM mpuMepy. TexkuHa mpeceka je MUHUMYM CyMa KOOp/IMHATA TeKUHA I'paHa Yuju
KpajeBu MPHUNAIAjy pasimautuM ckymosuva S u V' \ S.

[Ipo6JieM omucan y HpeTXogHOM macycy je yBemen y [43]. V ommocy Ha mosasau
npobseM makcumaJgne ouceknuje rpadpa, MDMBP je 3narHo Te:ku 3a pelaBaibe.
Ouurnenno je ma je padyHame (OyHKIHje II/ba BpEMEHCKN 3aXTeBHH]je, MTO CaMUM
TUM OTeyKaBa U ojJipehuBame y Koju cKyI Tpeba CTaBUTU KOJU YBOP.

Jlako je nokasaru ja je MDMBP renepasnuszanuja mpobsiema makcumaJjine Ou-
cexnje (MBP). [Ipobiem makcumanue oucekiuje (MBP) je 106po mosuaT mpobiem
koMOuHaTopHe onrumusanuje. 3a rpad G = (V. E) ca HeHeraruBHUM TeKUHAMA
Ha rpaHama u e je |V| mapan 6poj, mpobiem MakcuMasHe GHCEKIHje ¢e CACTOjU Y
npoHasIazKemy mnojesie (eHr. partition) ckyma usoposa V' Ha nBa moackyna S u V'\ S,
rae je |S| = |V \ S| u rze je cyma Texxuna na rpanava usmehy CKyIloBa MaKCUMAJIHA.
[Ipobem MakcumasTHe OUCEKIHje ce MOyKe TTPUMEHHTH y Pa3sHUM 00JaCTUMa HOIYT
opraHu3alije eJeKTPOHCKUX KoJ1a [57], mponecupata ciauka [56], onTuMusaruje mpe-
Bojmstana 31, wo.

[Ipo6aem makcumasne oucekmuje je N P-texkak mro je mokasano y [22]. Kowm-
MJIEKCHOCT TPOHAJIAYKEeha ONTUMAJTHOT OTHOCHO J00POr MPUOJIMZKHOT Pertemna mpo-
bsieMa MakcuMaJiHe OuCeKIMje je JIoBeJIO JI0 pa3Boja Pa3HUX HPUCTYIIA PellaBatby
OBOTI' IpOBJIEMA MOYEB OJT er3aKTHUX METOa MPEKO AlPOKCUMATHBHUX aJTOPUTAMa

JI0O MeTaxeypHuCTHKA.
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Burrre tuven3nonastan mpodieM MakKCHMAaJTHe OHCEKITHje

Jeana on mupoko kopuihenux kBajaparaux dopmysanuja [41] 3a MBP ca 6u-
HapHHM IIPOMeH/bUBaMa I; KOje Cy Jofe/beHe CBAKOM UBODY je

max g > ijev wig(1 — xizy)

TaKO /I3 BaxKu

efr =0

r;e{-1,1} j=1,...,n
rie je e € R™ BeKTOP KOJIOHA Ca CBUM jeJMHUIIAMA, | OIEpaTop TPAHCIIOHOBAHA W
w;; je TexkuHa rpane msMely usoposa ¢ u j. Tpeba npumerntn na je x; = 1 nim
r;j=—1mnajeS={jlzg; =1} wm S = {jlz; = —1}.

Oga dopwmynamuja omoryhasa mpuMeHy alipOKCHMATHBHHUX aJrOPUTaMa KOJU CY
3aCHOBaHM Ha ceMuiepuHuTHOM mporpamupamsy. [Ipucryn Goemansa u Williamsona
MakcuMaJsHoj ouceknuju u3 [24]| je mpomupen ox Frizea u Jerruma y [18] u gobujen
je anpokcumaruBHE aaroputam ca dakropom 0.651. V [63] Ye je mobosbirao dakTop
Ha 0.699 moaundurammjom Frieze-Jerrum npucryma. @akTop ampokcuMalimje je 1abe
no6osbiran Ha 0.7016 ox Halperina u Zwicka y [26], yksbyuyjyhin Heke HejennakocTu
Tpoymiia y ceMujaeduHUTHY pesakcanujy. HarmoMmeHuMo jia cy ampoKCUMaTHUBHU
AJITOPUTMHU Ca KOHCTAaHTHUM (haKTOPOM, TIpe CBera, TeOpUjcKe MPUPOJIe U Jia HeMa
CBPXE eKCIMEePUMEHTAHO TTOPEIUTH OOMIHE XeyPUCTHIKE MEeTO/e ca miMa. Pa3io3u
3a TO Cy Y CaCBUM Pa3/IMYUTOj] KOHCTPYKIUMjU OBe JiBe KJace HPUOJIMZKHHUX aJIro-
putama. JloK je OCHOBHW IM/b ANPOKCUMATHUBHHUX AJTOPUTAMa Ca KOHCTAHTHHUM
dakTopoM jo0Ujame peliema Koja HUKAKO HUCY JIONIHja O/ JOHe T'PAHUIE Koja je
jeTHaKa MPOM3BO/IYy ONTUMAJIHOT pelneha u (haKkTopa, J0TJIe je OCHOBHU I/ MeTaxe-
YPUCTHKA T06Hjambe MTo O0Jber pelleha Ha KOHKpeTHOj uHcTannu. Y pay [30] mar
je JIoKa3 Jia He MOCTOjH TMOJJMHOMUJAJIHN allPOKCUMATUBHU aropuraM ca (hpakTopom
pehuMm on %.

[Tope rope momenyTe KBaipatTHe (hopMmyJialiije, IMOCTOJU BUTIIE JIPYTHX MPUCTYTIA
3a HEroBO er3aKTHO PellaBathe Kao IITO Cy MeTo/ie TpaHama u cedera (Branch-and-
Cut), 3acHOBaHe HA JIMHEAPHOM OJIHOCHO CeMUIe(DUHATHOM KBAJIPATHOM Mozeny [4]
W MeTo/la 3aCHOBaHA Ha TpeceKky ceMujedHAUTHE n MoJmenapeke penakcaimje [52].

Y pajy [52], ayropu cy npejcraBuiin MeTOJ 38 HPOHATAZKEHE er3aKTHOI Pelletha
3a Max-Cut mpobJsiem 3acHoBaH Ha cemuiaeduHuTHO] dopmynanuju. Cemuaedu-

HUTHA peJIakcallija je KopuiiheHa W KOMOWHOBaHA Ca HEjeJHAKOCTUMa, TPOYIJia.
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OBaj npucryn kKopuctu JlarpaH:kKoBy JyaJHOCT 3a JI00HMjarbe TOPHHX I'PAHHUIA Yy
pa3yMHOM BpeMeHy. PadyHCKN HHTEH3UBHU]U JI€0 BbUXOBE POIeIyPe OTPAHTIaBAHA
je pemaBame ocHoBHe cemueduruTHe penakcanuje Max-Cut npobsiema. Ayropwu
Takohe IUCKYTYjy NPpUMEH/PUBOCT HUXOBOI IPUCTYIA HA CIENHUjaJTHU caydaj Max-
Cut mpobnema /e je KapJAWHATHOCT MAPTUIUjA je/THAKA, Tj. Ha IMPOOJIeMy MaKCH-
MaJjiHe Oucekimje.

Jlpyru cKym mpuCTyma, HAPOYHUTO TMOTOJAH 3a J00Ujarhe perlerhba WHCTAHIN Be-
JIUKEe JIUMeH3uje, cy Meraxeypuctuke. [lomeHnMo camo Heke 0J1 MTUPOKOT CIHEKTPa
IPUMEHEHIX MeTaXeyPUCTHKA KA0 IITO Cy: MeMeTHIKU ajgropuraM [59], meroma npo-
MeH/bHBHX OKosmHA [41], Heyponcke mpezke [60], merepmuHHCTHYKO Kasbeme |13,
ATJI.

Memerunuku ajsropuram npejcras/bed y |[59| unrerpume rpynuiyhu oneparop
VKPIITalkha U IPOIeypy onTuMu3aiuje ca raby-nmperparom. llpenmoxkenn oneparop
VKPIIITamka BPIIN OYyBame 3aje/lHHYKe HajBehie rpyme 4BopoBa, Bojehum padyna o
POJINTE/HCKUM DelTebUMa Ca UCTOBPEMEHOM KOHTPOJIOM Y/Ia/heHOCTH MOTOMAYKUX
pelrema 01 pOAUTE/hCKIX. EKCIepuMeHTATHU pe3yaTaTu yKasyjy Jda MeMeTHIKH
ajropuraM 11o6oJbIlIaBa, y BeJIUKOM OPOjy ciydajeBa, IMperxojHa HajOO/ba 1Mo3HaTa,
peimema 3a MBP.

Ty =0 ca pynkmujom muma

V [41], Ling u ocraan cy NpuMeHWJIH OrpaHUYehe €
u J100M/IM HOBH ONTHMU3AINUOHEU TPOOJIEM KOjU je €KBUBAJIEHTAH HPOOJIEMY MAKCHU-
MaJiHe OWCeKIdje, W TajJa Cy UCKOPUCTUJIU TOCEOHY TEXHWKY MOXJEeIHe JIOKATHE
nperpare Ha pesyiaryjyhu npobsiem. EkcnepuMeHnTa/iHE Pe3yaTaTd y TOM Pajly
yKa3yjy Ja je mpemozxKeHa MeToja edpuracHa u Ja J00Hja KBAJIUTETHA peIlerha 3a
npobJieM MaKCUMaJiHe OHCEKIHje.

Y 60|, aaropurvu 3acHoBaHuM Ha JlarpaH:KeBUM MperKkama Cy HPeJIOKEeHH 3a
penraBarme mpobaeMa MaKcHuMasiHe Oucekiuje. Bucekumona orpanuviema cy pejak-
cupana y GYHKIHjH IHba yBohemeM KasHeHe dyHKiuje. Pemreme Ouceknuje je
padyHaTo Kopuinhemem Juckperanx XondusnoBux Heyponckunx mpexa (DHNN).
Pacryhu dpakrop kazuene pynknuje mozxke 6osbe momohu DHNN 1a uzberne jokaHu
ONTHUMYM W Ja Ja00uje 3aj/0BosbaBajyhy koukperHy Omcexmujy. Jlomarhno je mara
aHa/IM3a KOHBEPrEeHIWje IIPe/IoKeHor ajroputMa. Ha kpajy, ekcriepuMeHTajHu
pe3yaTaTu cy mnpe3eHToBaHU Ha G-set CKyIy WHCTAHIM BEJTUKUX JUMEH3Hja.

VY [13] je npeioxken ajaropuraM IeTEPMUHUCTHIKOD KA/beHha 3a PeIaBatbe MPo-
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bsiema makcumaJsine Ouceknuje. ['pannuna yHknuja je 3acHOBaHA HA KBaJPATHOM
Kopeny (eHr. square-root barrier function), rje ce napamerap Koju 03HauYaBa IPAHUILY
MOCTEIEHO CMabyje CJANIHO KAa0 TeMIepaTypa y MeTOAN CUMY/INPAHOT KaJbema. AJ-
ropuTaM mperpazxyje 60/ba pellierba y MpaBIly JOMyCTUBOT chyinramba (enr. feasible
descent direction), Koja uMajy KeJbeHy OCODUHY Ja CY J0ba U TOPa TPaHUIA IPO-
MEHJ/bUBHX YBEK 3a/I0BOJbEHE ayTOMATCKH aKO je JyKuHa Kopaka 0poj uzmehy 0 u 1.
ExcrnepumeHTaTHI pe3yITaTH MOKA3yjy Ja je aaropuTaM 3HATHO OPZKH OJ1 jeTHOT O/1
Ha00/bUX MOCTOjeNNX anpOKCHMATHBHUX aJrOpUTaMa Mpu TOM jgobujajyhm perrerma,

KOja cy npubJIMzKHO UCTOI KBAJIUTETA.

2.1 Jdedmnaunmja mpobdiema

Y oBoMm mnorniaBiby he outn jgara aeduHAINja BATIEINMEH3NOHAIHE TeHEePAIN3aIIN]je
npobiema makcumasne ouceknuje (MDMBP), koja je yBejena y pajiy ayropa ose
jucepranuje [43]. Y oBoM mpobiiemy cy TexKnHe Ha TpaHaMa yMeCTO PeaTHuX Opojesa,
3ajlaTe Kao r-TOpKe HeHeraTMBHUX peajHuX OpojeBa. TexkuuHa mpeceka je MUHUMYM
cyMa TeKWHa TO KOOpJWHATaMa. 3aaaTak je nmpoHahm momgeny ckyma uBopoBa V' y
JIBA JIUCjYHKTHA MOJCKYTa (apTuiuje) ca jeJJHaKuM OpojeM 4BOPOBa U MAKCHMATHOM
TexkuHOM mpeceka. 3a r = 1 MDMBP ce cBogu Ha crangapaaun mpoOieM MaKCH-
MaJjHe oucekiuje. 13 unmennre ja je npobaem Makcumasne oucekiuje N P-Texax,
n u3 gumennie ga je npobsem MBP cnenmjanan ciayaaj MDMBP cinean ga je n
upobsiem MDMBP rakobe N P-rexax.

Texxuna mpeceka Ko, BUIIEeINMEH3NOHATHOT TPOOIeMa MaKCUMaTHe OHCeKInje
ce oapehyje Tako MTO Ce MPBO, TIO KOOPIMHATAMA, CYMUPAjy BEKTOPH TEKWHA T'PAHA
Koje nosesyjy uBopose u3 S u V' \ S. Hakon rora ce oapeljyje Munumym n00ujennx
cyma. JlobujeHn MUHUMYM je TeKHHa IIpeceka.

Cana he 6urn mara n popmanna maremarundka (popmynanuja MDMBP. Heka je
G = (V, E) ueopujenrucanu rpad, n w je HyHKIHja Koja T0je/byje CBaKOj TPaHU
e = {i,J} HeKy r-TOpKy HEHEraTUBHUX peaJHuX 6pojeBa (Wey, Wea, . . ., W) 1S C V.

[Tpecex C(S) ompehen ckynom S je neduuncan xkao
C(S)y={ecFElenS#bNnen(V\S)#D)}. (2.1)

U3 pedununyje je ounrsteano ga cy upecenu C'(S) u C(V '\ S) uctu ckynosw.

18



Burrre tuven3nonastan mpodieM MakKCHMAaJTHe OHCEKITHje

Texxuna npeceka ce jiepunuiie Kao

w(C(S)) = min Z W3- (2.2)

1<i<r
{i,7}€C(S)

Bagarak MDMBP je ma onpean mapTunujy cKyna 9BOpoBa y ABa JVUCjYHKTHA CKyIa

SuV\Srtaejel|S|=|V\S|urue je rexxuna npeceka MakCumaIHA.

ITpumep 2.1. Buwedumen3duonaisiu npobiem Makcumarie bucexyuje mosce bumau
UAYCPOBAN, NPuMEPOM damum ha cauyy 2.1, 20e je onmumanno pewerve 0amo
ckynom S = {1,3,5}. Crkyn S eenepuwe npecex C(S) = {{1,2},{1,4},{1,6},
{2,3},{3,4}, {3,6}, {4,5}, {5,6}} 2de cy cyme no xoopdunamama (18,23) na je

meotcura npecexa 18.

5.1

Cnuka 2.1: IIpumep rpada ca mapoBuMa Kao Te:KMHaMa Ha IpaHaMa

Bure iumensuonanu mpodieM MakKCHMaJTHe OMCEKITHje ce jaB/ba IJIe ['OJI Cy peJia-
nuje udMel)y enrurera Kapakrepucane BeKTOpuMa OpojeBa yMecTo camo OpojeBuMa.
Je/lHa mpakTHYHA pUMeHa, HoMeHyTa y [43], je y onTuMusanuju opranusanuje eje-
KTPOHCKHX KoOJia. EJIEKTpOHCKe KOMIIOHEHTe WMajy ojapehere acrekTe KOju ce Mory
cMaTpaTH TexKMHaMa, Kao MITo cy uHTepdepeniuja, Kopuiihena crpyja, OBe3aHOCT,
JIUCHIIANKjA TOILIoTe, UT/A. [Ipobiem je MOaeuTH e1eKTPOHCKe KOMIOHEHTE jeTHO]
OJ1 JIBe TJIOYe Ha TAaKaB HAYWH Jla, HA MPHUMep, JBe TOIJIe KOMIOHeHTe (HajTorimje)

Oy/ly HA Pa3/IMIUTUM ILJIOYAMA.
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2.2 Mojes MemoBUTOr 1eJ00POJHOT JIMHEAPHOT

IIporpamMumpama

Y 0OBOM MOTHOTIABIBY YBOJUMO MOJEN MeT00POjHOT JTMHeApHOT TPOrpaMupama 3a
BUIITEIMMEH3NOHAHY TTPOOJIEM MaKCHUMAJIHEe OUCEKITH]e.

Heka cy S C V, |V| = n, u r qumensuja BeKTOpa TEKMHA U HEKa je W [-Ta
KOOD/IMHATa BeKTOpa TexkuHe rpame e. ledbunummumo Gunapue nmpoMeH/bUBE T U Y

Ha cjiegehn Haunm:

1, 1€8§
€Tr; =

0, ieV\S

1, eeC(S)
Ye =

0, e¢ C(S)

QopwmyJianuja MEIOBUTOT 11eJI00POJHOT JIMHEAPHOT IIPOrPpaMuparba 3a pellaBabe

MDMBP moxke ce 3anucatu Kao:

max U (2.3)
TaKo Ja BayKu
U< wa-ye, 1<1<r (2.4)
eck
Te, +Te; > Ye, {€isej}=c€L (2.5)
Te, +Te, +Ye <2, {eiej}=c€ b (2.6)

> xi=n/2, (2.7)
i=1
zi,y. €{0,1},i e Vie€e E (2.8)

U € [0,+400) (2.9)

Teopema 1. Onmumarro pewerve 8UULEIUMEHIUOHAAHOZ NPOOAEMA MAKCUMAAHE
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bucexyuje nocmoju aKo U camo aKo nocmoju onmumanrro pewerwe MILP ¢gopmyaa-

yuge (2.3)-(2.9).

Joxas. (=)

[IpermocTaBuMo 1a je S ONTUMAIHO Pelllemhe U Ja je ’eroB oaroBapajyhm mpecek
C(S). Hokasahemo jga cy yciaosu (2.3)-(2.9) 3a10B0/benmu.

JeduHumumo IpoMeH/bUBe T B Y Ka0 Yy TOPe HABEICHOM H3Jaramy. 10 MozKeMo
VIUHHUTH 3aTO IIITO 3HAMO MapTHIIMOHKUCame cKyna V' 1 mmamo oapehen npecek. Ako
je ye = 0 ragacy (2.5) u (2.6) ouurnenno ucnymwenn Axko je y. = 1 Taga oarosapajyha
rpana e = {7, j} npumajia npeceky, a Ta4HO jeJlaH OJ MHIMIEHTHUX IBOPOBA I'paHe
e Mopa Jjia Oyze y ckymy S. Taja win je ro, = 1 wmm z., = 1 u camum TuM ycjioBu
(2.5) u (2.6) ucnymenu.

VYeaoB (2.7) je o9uDIeIHO HCMYHEH 3aT0 IITO je 3aXTeBaHO Jia Ce CKYIl YBOPOBa
IIapTUIUOHUIIE Ha JABa CKYIla je,ZLHaKe KapAuHaJIHOCTH.

Yeaosu (2.8) u (2.9) cy AUPEKTHO 3a/0BO/beHH U3 JeDUHUIUU TPOMEH/bUBUX
x,y, a npupona npomenbuse U je onpellena Tuve na TpaskumMo MaKCUMyM W IHH>E-
HUIOM Jla BEKTOPU TE€zKUHa 110 I'PaHaMa I/IMaJy HeHeraTuBHE KOOp/AuHaTe.

(<) TlpermocraBumMo Ja ©MaMo ONTHMATHO pemntembe (¥, y*, U*) MILP dopmy-
nanuje (2.3)-(2.9). IMaprunmonncame ckyna V' y asa noackyna S i V' \ S je raga
onpeheno ca S = {i € V|z} = 1}, nok je npecek gar ca C(S) = {e € V|y: = 1}.

13 oBako gedunucanor C'(S) u orpanndema (2.4) MOKe ce 3aK/bYUUTH 1A je

o 112115 {ivj}GC%iGSjﬁéS s {i,j}GZC(S) e
mro 3uaqm ga je U* < w(C(S)). Kaxo je U* makcumym dyukinumje nupa (2.3) oHo
je jemnako Hajsehoj TexkuHu TMpeceka o cBuM ckymnouma S e je |S| = |V|/2.

I3 ycnosa (2.8) ce Buau jga cy y* bunaphe npomensbuse. Ako je yb = 1 onja ce
u3 ycsoBa (2.5) u (2.6) MoKe 3aK/byUUTH Jla HHIUJACHTHU YBOPOBU I'DAHE € He MOTY
ouru oba y ckymy S win oba y ckymy V' \ S. U3 tora cieau na je npecek C(S)
J100po jeduHNCaH.

Ako je yr = 0 Taga u3 orpanmdema (2.3)-(2.4) ciexn na oba 4yBopa rpame e
Mopajy 6uru y ucroj naprunuju (win S wmu V' \ S). Ako 6u uBopoBu Ousm y
Pa3JIMYMTAM NApPTUIAjaMa, OH/Ia OM Ce MOIJIO 3aK/byUHTH 18 BEKTOD TEKMHA IPAHE

€ HUje YK/bYUeH y TeXKWHY Tpeceka, u npeMa tome U™ He 6u 6UI0 MAKCUMATHO TIITO
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je xourpaaukuja ca (2.3)-(2.9). Jdakie, 3ak/bydyjemMo J1a y OBOM CJIy4ajy 4BOPOBH
rpaHe e MOpajy OUTH Y UCTO] MapPTHIIUjH.

U3 yeaosa (2.7) caequ ga |S| = n/2 = |V \ S|, mro 3naun ga je cKyn uBoposa
3aMCTa MAPTUIMOHUCAH Y JIBA CKYMA Ca jeTHAKOM KapAWHATHOIINY.

[Tomrro u3 ycnosa (2.8) ciaeau qa ¢y nIpoMeHsbUBe T GHHADHE jacHO je na fie cBaku

aBop Outu nym y S mam y V'\ .S nrro 3mauu ga cy oBa JBa ckyna jgo0po gedunucana.
m

Kao mrro ce Bumum u3 came popmynanuje, 6poj IpoMeH/bUBUX U OPOj OTrpaHuIeHha
je MOJIMHOMU]jaJIHO 3aBUCAH OJ] IMMEH3Hje caMor rnpoodsema. TadHuje, MoJIe/1 caapKu
ykynuo |V| 4+ |E| npomenbusux u 2|E| +r+ 1 orpannuemwa. OBaj, peslaTuBHO Main
Opoj TPOMEHJbUBUX U OTPAHUYEIhA /1aje JT00pe MpeycaoBe 3a MPAKTHIHY TPUMEHY,

MMTO je W MPUKA3aHO y MOT/IaB/by 2.6.

2.3 T'enerckm aaropuram 3a pemasamwe MDMBP

Y oBoMm mornapspy he 6urn mpukaszan GA 3a pemasame MDMBP.
Ommrru npuamunu paga GA ommcanu cy y yBoay, a npeaiokenn GA 3a pemra-

Baibe OBOT MpOoOJeMa MpHUKa3aH je aaropuTMoM 1.

2.3.1 GA penpesenTaruja

3a pemasame MDMBP kopuniheno je nemo0pojHO Kogupame jeMHKH, OJHOCHO re-
HETCKH KOJI IIpeJICTaB/ba HU3 IeHa IJle CBAKHU T'eH IpeJIcTaB/ba jeJaH 1neo 6poj. bpoj
reHa y TeHEeTCKOM KOjLy je 1/2 3a oBaj npobJieM, e cBaku ren oapehyje jejan 4Bop
u3 S. OBu uBopoBu Mory Guru o3uauenu ca a;, 1 < i <n/2wuckyn S je nedunucan
kao S = {1+ ai,...,14 ay/}, nomro cy uBoposu rpacda HymMmepucamu ox 1 10 n, a
eJieMeHTH a; cy oncery o 0 go n — 1.

Y oom GA ce KOpPHCTH TPHUCTYI KOjU TapaHTyje JOMYCTUBOCT jeauHKu. [la
O ce TO HCIOIITOBAJIO, CBE BPEIHOCTU a; MOpajy outu MehycoOHO pasiumdure, Ia
HAjIIPOCTHja Jojesa a; <— ¢; Huje moryha, rje je g;, --TH reH. Y OIIITeM CJIy4ajy,
dopMyIa 3a OBy JT0J€y 3a a; MOpa y3eTH Y 003UP CBe MPETXO0IHO n3abpaHe YBOPOBe
aip,...,a;—1. 360r Tora, oBa Jojesa CyKIecuBHO ojgabupa uBopose a;, 1 < i < n/2

y ckyn S, Bojehu padyHna jia ce mpuankoM 0abupa HOBOT YBOpa G; HE pasMarpajy
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Algorithm 1: GA nceymo koz

1
2

10
11
12

13

Algorithm GA ;

Input_Data() ;
Random_Init() ;
while not Stopping Criterion() do
foreach ind from (Neue + 1) to Ny, do

if Frist_in_ Cache(ind) then

‘ 0bJing < Get_Value_From_Cache (ind);
end
else

0bjing < Objective_Function(ind) ;
LS1(ind,o0bjina) ;
Put_Into_the_Cache_Memory (ind,o0bjnq4) ;
if Full Cache Memory() then

| Remove LRU Block From Cache Memory();

end

end

end

LS2 (best, 0bjpest) ;
Fitness_Function();
Selection();
Crossover();
Mutation();

end

Output_Data();
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OHM 4BOPOBU KOju cy Beh ojabpanu. lakje, nocroju n moryhuocru 3a g, n — 1
moryhuoctu 3a g u n/2 + 1 moryhinocru 3a Gn/2-

Bpeanocr i-ror rena g; (1 < i < n/2) 6u rpebaio na Gyge usmely 0 u n —i. [a
61 0BO GUJIO TIOCTUTHYTO, KOPUCTHU ce aogarHa dopmyia g; < g; (mod (n — i+ 1)).
Taja, BpeIHOCT a; ce 100Hja Kao eJIeMeHT Ca HO3UINjOM ¢; U3 JIICTe HEKOPHUIITNeHuX

eJieMeHaTa.

ITpumep 2.2. Pasmompumo cad nodamrke u3d npumepa 2.1, y xome je n = 6. Ha

npumep, kodupare g = (3,6,2) npedcmasnma nuz a = (3,1,4) na caedehu navun:

e Jla 6u ce 2apanmosana donycmusocm koduparve g = (3,6,2) hie bumu mparc-
dopmucarno y g = (3,1,2), nowmo je go = 3 (mod 6), go = 6 (mod 5) u
g3 = 2 (mod 4);

e Ha nouwemky, ceu ueoposu cy Heuckopuwhenu, na je eremenm a; = g = 3.
Lamwe, camo je esemenm 3 uckopuwhen, na je mweuckopuwhenu esemenm Ha
noauyuju go = 1 jednax as = 1. Ha kpajy, easemenmu 1 u 3 cy uckopuwhenu,

na je az jednaro Heuckopuwhenom esemenmy Ha nosuyuju gz = 2, wmo je 4;
e Odamae, S ={4,2,5}.

[IpegHocT oBakBOI KOAHMpama je jia cy cBe jeguHKe jgomyctuBe. (OBaj MPUHIIHII
paja caMo ca JONMYyCTHBHUM jeJWHKaMa MMPUMEmheH je W Ha olepaTrope YKPIITamba 1

MyTallyje.

2.3.2 JlokaaHa mpetpara

[Tporeaypa JokaJiHe mpeTpare ce KOpuctu ja ou ce yHamnpeauiaa ojapehena jegunka
(momycTuBo periere). Y 0BOj UMILIEMEHTAIUjU, [OCTOje JIBe MPOIEIype JIOKATHE
nperpare, o3Hadene ca LS1 m LLS2. Kao mro ce moxke Bumern u3 Ajgropurma 1,
nporeaypa LS1 ce npumemyje Ha CBaKy He-eJIUTHY je/IMHKY Yy CBAKOj N€HEPAIWjH.
HaxkoH mporecuparma CBUX He-eJIUTHUX jeUHKH (€JUTHE je/IMHKe 3aJ(P:KaBajy Bpe-
JIHOCTH CBOJUX Delllerba U3 MpeTxojHe reHepaiyje), LS2 ce npumemyje Ha HajO0IbY
JeIMHKY y TEeJIOKYIIHO] IOILYJIAIUjy.

[Iponemypa LS1 ja 3acHOBaHA Ha Wjeju JioKajiHe mperpare omucane y [59]. Ha
noueTKy ce hopMupa CTpyKTypa HojaTaka Koja 6eseku KoKy je qoourak (1o6urak

MOXKe [Ja HMa HeraTHUBHY Bpe,ILHOCT) IIpu IOpeMelIiTamlby CBaKOI' YBOPa Yy CYIIPOTHH
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ckym. Ilpu Tome ce mocmarpajy cBu ejiemMeHTH CKyia V', Ha YKOJHUKO je €JIeMEeHT y
ckymy S padyHa ce JoOUTaK YKOJIMKO O OH mpemao y ckyn V' \ S, a y cynporHoMm,
YyKOJIIKO je y ckymy V' \ S pauyna ce mo6urak yKOJMKO OM OH MpEImao y Kyt S.

Y cBaKkoj UTEpaIuju mocMaTpa ce Ysop ca Hajpehum mobutkoMm npemernraja u3 S
y cynporau ckyn V' \ S, Bpiin ce axkypupame HH3a J00UTaKa, 3aTHM C€ HOCMaTpa
aBOp ca Hajsehum moburkom npememraja u3z V' \ S y cynporun ckyn S u moHOBO
BPIIN aKypuparbe Hu3a JTo0uTaka. YKOIUKO ce (pyHKIHja IMuba 38 OBAKaB Map 9BO-
poBa Koju ce mpemeniTajy nopehasa, npumemyje ce To mpeMeniTame, a y CyIpoTHOM
ce 3aBpliiaBa pa/l Ipoliejype JIoKajiHe nperpare. ¥ mpoiecy (popMupama 1OMeHyTe
CTPYKTYpe MoJaTaKa He TMOCTOjU HUKAKBA BPEMEHCKA YIITea, ajll Y CBAKOM CJIe/le-
heMm Kopaky ce Ta CTPYKTypa aKypupa IPaKTUIHO y JiuHeapHoMm Bpemeny O(n).

Mebyrum, 3a pasjiuky o |59, rje je crpykrypa jeJHOAUMEH3UOHU HU3, Y CJLY Yajy
MDMBP cutyanmja je 3HaTHO CJI0KeHHU]ja Ta je CTPYKTypa MaTpHIla, I/1e CBaKH pe
npejcraBba 9BOp rpada, a ojaropapajyha KoJOHA ITPeJCTaB/ba T-TOPKY J00HMTaKa
KaJla JaTh 9BOp Mema ckyn. (Caja, ymMecTo ja ce maMTH JOOMTAK 3a CBAKH YBOD,
Moryhe je maMTuTH JIOOMTKE 110 CBaKO] KOOpJUHATH Texkune rpane. Jla 6u ce omry-
1m0 Koju 1Bop he ce nomepurn u3 ckyna Sy meros Kommement V' \ .S, HEOIX0HO

je oIpenTn:

i A, 2.1
e i foom + 800 (210
3a cBako 1 <[ <7, sum;= >, wgu A, je 1o6urak nzpadyHar ca:
ecC(S)

D Wea)— D Wy, VES

AU[ _ €S, x#v yeV\S (211)
’ Y Wyt — 2 Weat, VEVAS
yeV\S,y#v zes

Caja, 4BOp v ca MakcuMaJHuM jo6uTkoM he ce nomepuru u3 ckyna Sy V' \ S.
AKo mMma BuIle IBOPOBa 3a Koje je M00HMjeH MaKCHUMyM, Onhe n3abpaH jeJaH O bUX

Ha cjay4ajaH HaunH. HakoH momepama, J00UTaK 3a cBaKU 4BOp u € V ce axKypupa

dopmysiom:
o Cuyuaj u=v: Ay —Ayy;
o Cayuaj u #v A (u,v € SVu,veV\S): Ay Auy — 2Ww)

o Cayuaj (uc SAveV\S)VweSAueV\S): Ay Aui+ 2w,
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Haxkon mro je nomepaj usspuien Bazxu |S| = n/2 —1, na je HeONX0AHO OMEPUTH
jeman uBop u3 V'\ Sy S. Ilpunukom momeparba 4Bopa, Tpeba ayKypupar CTPYKTYDY
nojaTaka y Kojoj ce GeJsiexke j100uIM, IMITO Ce pajd aHAJIOTHO. BpeMeHCcKH Haj3axTe-
BHUjH j1eo LS1 je mpBo m3pauynasame goburtaka A, ;. Ca HapeIHa ayKypupama ce
06aBJbajy BeoMa Op30, momTo ce gobunu A, ; Memajy caMo 32 U H IberoBe cycee.
Opmarire, LS1 je napounro edukacan 3a perke rpadose.

YV LS2 mponeaypu JIOKaaHe IIperpare, aaropuTaM IOKYIIaBa Ja YHAIIpeId pe-
ke 3aMEHOM jeHOT ejileMenTa v1 € S jeaaum ejgemenTom ve € V' \ S. Tlpumemyje
ce na cBaku map (vq,vz) € Sx(V'\9) ca crparerujom npsor ynaupehema, mro 3uadu
Jla KaJa je yHampeheme JTOCTUIHYTO, OHO Ce OJMaxX IpHMeIbyje U JOKaJHa IIpeTrara
LS2 mounme moHOBO W3 modeTKa ca yHampehenmm 3ammcom. AKO 3a CBaKHW map
(v1, v9), HpoOLEMYPA 3aMeHe TPOAYKYje BpeaHocTu (byHKIM]E IU/ba KOje Cy Marbhe W
jeaHaKe o OpUIHHAJIHE, JIOKATHA [IpeTpara ce 3aBpliaBa 0e3 jJa/bux yHampehema.

Jla ©ou ce jobumiia edukacHa Mporeaypa JOKaJIHe [perpare, Mpoiec MOHOBHOL
n3padyHaBama BpegHoCTH dyHKNHje muba y LS2 je ymanpehen na cienehn madw.
Pasmorpumo nap (vi,v9) € S x (V' \ S) u Beh uspauynary Bpegnoct sum;. 3a cBe
uBopose b € N (vy1), rae je N(v1) cyceacTBoO 94BOpa U1, HU3 SUM MOpa OUTH axKypupaH

TAKO JIa y3Me Y pazMmarpatbe 3aMeny (vq,vs):

sumy + W, bES
sum; ™ = S sumy — we, py;, bEV\SAbFEuvy (2.12)
sumy, b= vy
rne | = 1,...,r. Caga, sum; = sum}*’, u cauana GopMyIa je OIpHUMemeHa 32

IBOpPOBE Uy U CBe uBopoBe b € N (vg):

suUmy + Wy )y » bEV\S
sumi™ = q sumy — Wy, bESAbEu (2.13)
sumy, b=
Tpeba mpumeruTn 1a je cBaka nrepanuja LLS2 3HaTHO criopuja o mporeca axKy-
pupama y LS1, anmu mponeaypa LS2 MoxKe 1a Oy1e o1 BeTUKOT 3HaYaja, ¢ 003UPOM Ha

TO Jla Ce 3aMeHa J[Ba YBOpa He MozKe u3BpiruTu nmoMmohy asa LS1 momepaja. /la 6u ce

Hampasuo jodap dbasanc usmel)y nepdopmancu ajropurMa U KOPUCHOCTU IIPUMEHE
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LS2, y oBom GA ce LS2 npumemyje camo na Hajoosby jeMHKY.

2.3.3 Ceaeknuja

Omneparop cesekimje, Koju Oupa pPOAMTE/bCKE jeINHKE 33 IEHEPUCAhe MOTOMAKa y
caenehoj remepanuju, je yuampehenu omepartop typuupcke cenekmmje [15]. OBbaj
olepaTop KOPUCTH PeAJTHHU mnapamerap Fiy,, KOju 03HaYaBa KeJbeHy IMPOCETHY BeJIH-
quHy TypHEpa. Jla Ou ce nmporeHnia Ke/beHa BeJIMINHA TYPHHUPA JIBA TUIIA TYPHUPA
cy npumerbena. Ilpsu tun hie 6utn oxpxkan ki nyta Ha | Fiey.| jeaunku, mok he

JIPYTH THI OWTH TIPUMEReH Ko myTa ca | Fioy, | JeJWHKH KOje yUeCTBYjy, TAkO Ja

F ~ kl'LFtourJ“FkT[Ftour]
tour ™~ k1 +ks

. Y Hamoj umitementanuju Fi,,, = 5.4 je upeysero us |15]

u oxarosapajyhe Bpeanoctu ki u ko cy 30 u 20, peom.

2.3.4 VYKpIHiTame u MyTaluja

Hakon mpumene omeparopa cesekiigje, m3adbpaHe jeJuHKe he OUTH Iponecupane
OTEepPaTOpOM YKpINTama. JeJIumHKe cy ylapeHe Ha CaydajaH HadWH. JeaHa o/ OCHO-
BHUX HJI€ja T'€HETCKOI aJIrOpUTMa je Jila KPO3 OllepaTop yKpliTama jBe uszabpane
jeIMHKe pa3MeHe reHe W MPOJYKYjy HOTOMKe Koju he mMmaru 1mobo/billaHe KBaJIUTeTe
" HApPOUUTO (DYHKIUJY IUbA Y OJHOCY HA poJuTe/bcKe jeaunke. [Ipumankom cBakor
YKpIIITama Cy I'eHeprucata JiBa oToMKa Koja he y Hape/iHOj reHepaliujiu eBeHTYaJIHO
3aMEeHHTH HeKe jeJWHKe W3 TpeHyTHe TeHeparuje. Y OBOM DaJy je KOpHUIINeHO
CTaHIAP/IHO YKPIITame y jeanoj tauku. OBaj crangap/Hu omeparop Oupa Ha CJIyda-
jaH HAYMH MECTO y TeHEeTCKOM KOy V K0joj he ce obaButu ykpmrame. Ha Tom mecty
JleJIN POJINTE/bCKe jemHKe U (popMuUpa jeIMHKe MOTOMAKa TaKO IITO hie HaJaoBe3aTn
IIPBU JI€0 PEHETCKOT KO/Ia (710 MecTa yKPIITamba) IPBe POIUTe/bCKe jeJMHKE Ca JIPYIHM
JIEJIOM TeHETCKOT Kojia (0J1 MecTa YKpIITama) JAPyre POJUTe/hCKe je/INHKe, a JIPYyTu
IOTOMAK Ce Kpenpa TaKo IITO ce Ha /I0BeZKe IIPBU [/Ie0 TeHeTCKOT KOJia APYyTe POIUTe b-
CKe jeJIMHKe ca JIPYIUM JIeJIOM IPBE POJAUTE/bCKE jeJIMHKE. Y OBOj UMILIEMEHTAIN]!
je HuBO yKpmTama jennak 0.85, mro 3Haun ja y oTupuinke 85% ciaydajeBa napoBu
JeTMHKN pa3Memyje TeHe.

Y 0BOM pajiy ce KOPHUCTHU OllepaTop HpOCcTe MyTalje ca 3aMP3HYyTHM I'€HUMA,
KOjU Cy KAao KOHIENT MpBH IyT yBedeHu y pany [53]. IupekTHa mpumeHna oBor
orepaTopa Mema CJIy4ajHo u3adpaH I'eH ca HEKUM HUBOOM MyTaruje. Takobe, ore-

paTop je MoampuKoBaH ma Ou ce m3berao mMpodJIeM 3aMp3HYTUX IeHa. 3aMP3HYTH
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I'eHHU CYy I'eHHU KOjH Cy Ha oJpeheHo] MO3UInju KCTH 34 CBe jeJuHke y nomyaanuju. OHu
He MOI'Yy OUTH MPOMEmEeHN HU CeJIEKIIHjOM HU YKPIITambeM 3aTO ITO Cy MPUCYTHH
KO/l CBUX jejuHKu y nomyanuju. [locrojame 3aMp3HyTHX TeHa e(DEKTUBHO CMalbyje
IpPOCTOp TpeTpare u noBehara MOTyhHOCT MpeBpeMeHe KOHBepreHIuje.

Mopudukanuja jegHoctaBHOr oneparopa mnpocte myTarnuje y GA je na je HuBo
MyTanuje ysehan camo 3a 3aMp3HyTe TeHe. Y 0BOj UMILIEMEHTAIUj, OCHOBHU HUBO
mytanuje je 0.4/n, 10K je yBehanu HUBO MyTaIl¥je MIPUMEHEH HA 3AMP3HYTHM MeHIMA
tauno 2.5 Behu, u jennak 1.0/n.

[Ipumerumo jla MaJjie poMeHe y reHy MOr'y Jia Pe3yJITyjy BeJUKUM IPOMEHAMA Y

au3y a. Cienehu mpumep WIycTpyje TakKBY CUTYaIlHjy.

IMpumep 2.3. Pazmompumo nodamxe us npumepa 2.2. Axo podumen g = (5,3, 1)
mymupagjyliu na npeoj nosuyuju mosice da npodyxyje nomomxa g©© = (0,3, 1), onda
wuzosu odeosapajyhiu a-nusoeu mozy oumu a) = (5,3,1) u al© = (0,4,2). V
MOM CAYHAJY, KAO ULMO Je NOMEHYMO, MYMAauuja Ha noduyuju 1 npodyryje npomere

HG c6E MPU NO3UYUJE.

2.3.5 ®yHkIija npuJIaroh)eHoCT! U MOJUTUKA 3aMeHe

reHeparimje

KBanurer nojenunadne jequake ce Mepu m3padyHaBameM (DYHKIHje Uba. 3a I0-
3HATO S, MpoIeC n3padyHaBama GYHKIH]e IN/ba je TUPEKTHO MOBe3aH ca 1eOUHAIIN-
jom MDMBP kpo3 dopmyiie (2.1) u (2.2). Tpeba momenyru jia y nponecy padyHama

(2.2) mema norpebe 3a uyBameM  », W ;p3acBakol = 1,...,r. llnak, KOpHCHO
{i.i}ec(s)
je 3aaMTHTH HU3 OBUX CyMa, Ca IIM/beM yOp3arba HpOoIe/Lype JOKAJIHe IpeTpare.

JeHa o1 Haj3HAYAJHUjUX KAaPAKTEPUCTUKA je/INHKH je BPeTHOCT heHe (hYHKIT]je
npuiaaroherocTu. Y 0BOj UMILJIEMEHTAIMjH, aKO jé OBa BPEIHOCT JIOBOJHHO BeJINKA,
onjia he oyirosapajyha jejunka npehu y ciejgehy rerepaiujy. To 3Ha4u jia pemierbe,
KOje OJIroBapa jeJMHKH Ca BEJUKOM BPEJIHOCTH (DYHKIIHje MPUIAroheHOCTH, HMa
3a/10BO/baBajyhu KBajuTeT 1 Jjia ra He Tpebda yHalpe/ UCK/bYYUTH U3 Ja/bel pa3Ma-
Tpama. Bpexnoct dbyHKIUje npuaaroheHocTn, o3HaveHa ca fing, ind = 1,2,..., Ny,
(rae je Npop OpOj jeTUHKH y HOMyJIAIHjU), Ce U3padyHaBa CKATHPAHEM BPEIHOCTH
dbynknuje nusba jemnuke na uarepsad [0, 1]. Ckamupame BpeanocTu QyHKIMje IUba
ce M3BOJU 300T TOra INTO HA MOYETKY MOI'Y IOCTOjaTH jeJMHKE Ca BEOMa BEJTUKOM

BpejiHONINY (hyHKIMje Nu/ba TMITO MOYXKE Ja BOJW JIOMUHAIMJU TAKBUX JE€JIMHKU Y
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HpoIeCy Iperpare, a ca Jpyre crpaHe, Ipu Kpajy uperpare, pas/juka usmehy je-
JIMHKN MOKe OMTH Beoma MaJsa. [Ipomec ckammpama ce y OBOj HMILIEMEHTAIUjH
U3BO/IM TAKO Jia je Haj00/b0] jeuHKY iNdq., Tj. jeJMHKH ca HajO0/hOM (DyHKIH-
joM Tmsba, JaTa BPEJIHOCT 1, HOK je HAJTOpPOj jeAUHKHU iNd,;, I0Je/HeHA BPEIHOCT
dyukiuje npunrarohenoctu 0. Ilpenusnuje,

Objind - Objindmin
b . b . )
O0)indmaz — O0Jindmin

find =

rae objing npeacraBba (PYHKIHU]Yy IHba jeanHKe ind, OJHOCHO BPEIHOCT TEKWHE
o/iroBapajyher npeceka.

Haxkon ogpehuBama Bpeanoctu hyHKIHje IpUIaro)eHocTH, jeJMHKe Cy cajga ype-
hene y meomasmajyhem peay mo BpemnocTn ¢yHknuje npugarohenoctu f; > fo >
o 2 [Ny

Yobuuajena mpakca y umiiementanuju GA je onpehuBaibe eJUTHUX jeUHKH,
Tj. jeamHku Koje he aupexkTHo mpohm y cienehy renepamujy. ¥ nHajBehem Opojy
caydajeBa, Opoj eTUTHUX jeIMHKHU je MaJjH, 3aTO IITO MOCTOje /BAa HAUMHA /18 KBa-
JIUTeTHe jequuke npely y cienehy remeparujy, jeJHOM Kpo3 OIEpaTop CesieKIuje u
jesiHoM 3601 TOTA MITO Cy eJIMTHE U 110 JeduHunuju npejase y ciejgehy renepaiujy.
Jla 6u ce cupeunio (paBOpu30Bake IUTHUX jeJUHKH U cadyBaJja J00pa peliema y
Mpolecy mperpare, ajan u Ja Ou ce 0Jp:Kao A0BObaH OpPOj jeIMHKN KOje HUCY eJTNTHE
u Jjia Ou ce 006e36e/110 JOBO/BHO BEJIMKHU IIPOCTOP IpeTpare, BpeiHOCT (PyHKIIMje ITPHU-

JaroheHOCTH 3a eJIUTHE jeuHKe ce m3padyHaBa ciegehom dpopmyiom

g = Jna =0, fina = i (2.14)
Oa find S f

rae je ind = 1...Ngjte 1 Nejte je Opoj €TUTHHX jeIMHKH y TOOyJanuju u f =
1 Npo
Npop Zmlz;li1 find-

Kopumniheme oBe merosie omoryhasa jia He camMo eJIMTHE jeJIMHKE, HEro u Jpyre

jenuHke, mMajy maHcy jga upehy y ciemehy remepamujy. Ilputucak cenmeknuje Ha
Marbe OTo/IHe jeInHKe (OHe ca MaboM (DYHKIMjOM MPHIarojeHoCTn) je cajia CMambeH,
JIOK je BeJIMKU eJIMTU3aM M JIathe OCUI'YPaH, IITO CMaibyje MOryNHOCT IpeypatbeHe
KOHBepreHiuje u ryouTka reHeTCKOr MaTepujaJia.

[Tpumena enuructudke crpareruje omoryhasa 3HavajHy yHITELy y BpeMeHY H3-
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BpmaBama GA. [Ipumapno, reHercku oneparopu ce IMPUMEbYjy CaMO Ha jeIUMHKE
KOje HHUCY eJIUTHEe, a KaKO je BPeJHOCT (PYHKIUje MU/ba eJTUTHUX JeJUHKH HCTA KAO
y TPETXOJIHOj TeHepalji, HUje je HeOlXOHO MMOHOBO M3padyHaBaTH.

[lojaBpuBambe jeIMHKN ca UCTOM BpeaHomhy (hyHKIT]e In/ba Y HCTO] TeHEePAIjH
MOZKe Jla Ce jaBH U3 JIBa pa3jora. Y IPBOM CJIy4ajy, je/IHHKe HMajy UCTH TeHe-
TCKU KOJI, U y CKJIAJly Ca TUME€ MMajy UCTY BPEeJIHOCT (DYHKIHje Huba. ¥ JIPYroM
CAydajy jeJMHKe MMajy HCTY BpeaHOCT (DYHKIHje MU/ba aJd APyraduju TeHeTCKH
koja. [lonam/bame jeIMHKW y NMPBOM CJAydYajy 3HAYAjHO Jerpajupa mepdopmaHce
GA, nomrro BUMIECTPYKa I0jaBa UCTUX JeJIMHKHM HE JOHOCH HUMITA HOBO Beh camo
cIpedaBa JpyTe jeIUHKE Ja MPOIYKYjy MOTOMKe. 300T TOra cBe KOMHUje, OCHM OPH-
ruHaJIa, ucTe jenHke epeKTUBHO W30allyjeMo u3 monyJialyje y HapeHO] TeHepaIjn
TaKO HITO UM HPUJIArOeHOCT HOCTABUMO HA HYJIY. Y JIDYI'OM CJ1y4ajy edeKkTu HUCY
TOJIUKO JIPACTUYHU, AU je MOTPeOHO OTpaHUYNTH OpPOj OBAKBUX jeWHKH Ja He On
npeosyagaie y nonynanuju. O CBUX jeAMHKH ca HCTOM BpemHomhy ¢yHKIHje
MU/ba, &JTH PA3JTUIUTIM FeHEeTCKUM KOJ0M, caMo npBux N, oa mux he umatu (yn-
KIUjy TPUJIAroh)eHOCTH Pa3auvduTry o HyJe, rae je N, YHaIpes 3aJaT mapaMerap.
OBo je Beoma eduKacaH HAYMH 32 1yBabe aJATOPUTMA O] IIPeypambeHe KOHBEPTeHIIn]je
JIOK ce y MehyBpeMeHy 4yBa pa3sHOJUKOCT T€HETCKOI MaTepujasa.

Kgasinrer mojegnuatne jeluHKE ce MepU W3padyHaBameM (DYHKIHje MU/ba. 3a
O3HATO S, MPOoIeC n3padyHaBamba (PYHKIHje [H/ba je JUPEKTHO MoBe3aH ca Jjedu-
aurjom MDMBP kpo3 dopmyne (2.1) u (2.2). Tpeba moMenyTu ja y mpouecy

padyHama (2.2) Hema norpeGe 3a dyBambeM  » . Wiy 3a cBako | = 1,...,7.
{i.j}eC(9)
nax, KOPUCHO je 3aIaMTUTH HA3 OBHX CyMa, Ca IIJbeM yOp3amba IpoIe Ly pe JOKATHe

nperpare.

Y upemiokenoj umiuiementanuju GA, momysangja y 1HOYeTHO] T'eHepalnuju je
reHeprcaHa Ha CaydajaH HAuIuH U UMa [Ny, = 150 jenunku. Cse HapeaHe reneparmje
ce cacToje oJ eJIUTHUX M He-€JIUTHUX jeJIMHKU. DBpoj He-eJIMTHUX je/IMHKU, O3HAYEH
ca Nyonel, je mocTtaBben Ha H0 jemuHKH, U TO je Opoj jeAWHKU Koju he OUTH MemaH
y C€Bakoj rerepanuju, g0k he Hajoo/bux Neje = 100 jequnku aupekTHo npehm y
ciaesnehy remeparujy omoryhasajyhu odyBame 100pux jeJMHKA U HHUXOBUX T'€HA.
Maxkcumasiau 6poj jeIMHKH ca UCTOM BPEIHOCTH (DYHKIHje MHba AJH JPYTadnjiIM

reHeTcKuM KojoMm N, y OBOM cJiy4ajy je noctaBsben Ha 40.
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2.3.6 Kemmpame GA

Kemmpame je mmpoKo pacmpocTpambeHa TeXHUKA KOja ce KOPUCTH Y PadyHapCTBY
3a Op3 MPHUCTYN MEMOPHjCKHM MOJyauMa u/uiu guckouma. Kemupamwe GA je
TeXHUKA KOja c€ KOPUCTH Jla ce u3derte MOHOBHO U3pavyHaBambe (pyHKIHje 1u/ba 3a
jeMHKe Koje HUCY equTHe, a Koje cy ce Beh mojasmsuBase y mporecy paga GA. Kao
mTo je mokasaHo y (37|, TexHHKa Kemmnpama MOkKe 3HAYAJHO Ja YHANPEeJN YKYyITHe
nepdopmance GA.

Nspauynare BpeanocTu (pyHKIHje MHba Cy CMEIITeHe Y MOCeOHY CTPYKTYpPY IOo-
JlaTaKka KOjoM ce yIpaB/ba KOPHUIINemeM cTpaTerije HajcTapujer KOpUuImheHor 4iaHa
(enr. Least Recently Used). Kaja ce ucru koj| 1ojaBu HOHOBO, yMECTO HOHOBHOL
n3padyHaBamba, BPEJIHOCT ce caMO Ipey3uMa U3 CTPYKType mojataka. /Jla 6m ce
0be30emia epuKacHOCT, CTPYKTYypa MojaTaka je 3aCHOBaHa Ha KOMOMHOBAHO] CTPY-
KTypu mnojgataka xemr tabera + pen (eur. hash-queue table). Bpoj kemmupanux
BpeHOCTH (hYHKIHje Muba je orpannded Ha Negene — 5000 y oBoj GA umminiemen-

TAIWjU.

2.4 Meroaa NpoMeH/bUBUX OKOJIMHA

Y oBom mornaBspy he 6WTH NMpUKaszaHa MeTo/a MPOMEH/BUBIX OKOJMHA 33 PeTTaBambe

MDMBP. ITpeanoxenn VNS asropuram je npukazan AjropurMom 2.

2.4.1 MWuammmjammsanuja u QYHKIHja AHA

Y VNS 3a pemapatbe MDMBP ckyn S je mpeacraB/beH Kao KOMOWHAIMja OI 7
eneMenara kiaace n/2. To je MMIUIEMEHTHpDAHO Kao HU3 JyKUHE n/2, 4duju cy
esieMenTH ey 6pojesu u3 ckyna {1,2, ..., n} tako na cy cBu MeljycobHO pasinauTu.

Pememe y nodernoj urepanuju ce resepuiie Ha cjaydajan nauun. [Ipsu ejement
ce TeHepHIle CaydajHuM u300pOoM jeTHOT OJ1 1. eJleMeHaTa, APYTru CIydajHIM H300poM
OJ1, je THOT O/ IpeocTaiuX n — 1 ejleMeHara, JOK Ce HOC/Ie/bU eJleMEeHT Ha MecTy 1/2
reHepuIIe CJIydajuuM u360poM jegHor oj nupeocranux n/2 + 1 exemenara. Pememe
X je y CTBapH TOPemoMeHYyTH HU3 KOjU je HMpeJCTaB/heH CKYyImoM S KOju OJroBapa
jgarom peresy. OyHKIM]a In/ba Ce U3padyHaBa AWPEKTHO, HA OCHOBY JeMUHUIIN]A

MDMBP 2.1 u 2.2.
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Algorithm 2: nceymo kog VNS

Algorithm Function VNS (Knin, Kmazs tiots Pmove) ;
1 x < Random_Init();
2 k <+ knin:
while ¢ < t;,; do
x' < Shaking(z, k);
x” < Local_Search(z');
if Compare(z,z”, pmove) then
r <2’
6 k <+ knin:
nd
Ise
if k£ < k.. then
7 ‘ k< k+1;
end
end
end

o O

Algorithm 3: Ilceyno xox dyuknuje Compare

Algorithm Function Compare(x, 2", Dmove) ;
if Obj(z") > Obj(z) then
1 ‘ return true;
end
else
if Obj(2”) < Obj(z) then
2 ‘ return false;
end
else
3 ‘ return Random(0,1) < Pmove;
end
end
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2.4.2 CucreM OKOJIMHA

3a JIBe HUCKe UCTUX JTyKUHA, XaMIHTOBO pacTojame ce jpeduHuIre Kao 6poj mo3uiiyja
Ha KOjuUMa ce JaTe HHUCKe pa3nukyjy. Cucrem okosmaa Ny 3a mpobrem MDMBP ce
jgeduHmIe Kao CKyn KOMOMHANMja O/ 1 eJeMeHaTa Kjaace n/2 rjae ce CBaka 0J] lhUX
Ha Pa3IuKyjy of x y TauHo k eneMenara, oJHOCHO Baxu =’ € Ni(x) ykonuko je
XaMmuHTOBO pacrojame & u &’ jenrnako k. JeanocraBruje pedeno, © u &’ uMajy Tadno k
pasamuuTux ejeMenara. [Ipumernmo ga cBaxku esement okonune Ny () npegcrasba
jeJTHO JIOMYCTUBO pelierbe mpobeMa. Ilomro je y oBoj uMmiuieMentanuju k < n/2,
jacno je na je |[Ny_1(z)| = (,",) < |Ne(z)] = (}). Ha raj nauun je 3a10B0sbeHO
CBOJCTBO Jla OKoJinHe umajy pactyhy kapjaunasinoct. Hailomenumo jia 0BO ¢BOjCTBO
Huje HeonxoaHo 3a npuMeny VNS, amu je moxebno. Pyuknuja Shaking(z,k) na
cayuajan Hauns oapebhyje u Bpaha jeano pememe u3 okosmue N ().

Y oBoj nmmiementanuju VNS, kopunthene cy cienehe BpeanocTn mapamerapa:
Emin = 2, kmaz = min{80,n/2} u ppeve = 0.2. lare BpeguocTu 06e36ehyjy ma 3a
BeJIMKe JuMeH3uje rpadoBa BeJIMYnHa, OKOJIMHE K, OHOCHO OPOj 3aMeHa, He IpeJia3u
opoj 80. IlpermuMuHapHU eKCIIepUMEHTATHNA Pe3yJITaTH Ha BEJUKUM HHCTAHIIAMA CY
ykasaan ga VNS gaje 10BoJbHO 100pe pesyarare YKOJIUKO ce y3Me 1a je Kpqr = 80.
Bpesnoct napamerpa pmove j€ BepoBaTHOha Jia ce npebhe y JApyro perieme 4duja je

BPEJTHOCT MCTA KA0 U BPEJHOCT TPEHYTHOT pelllemha.

2.4.3 JlokaJjqHa mpeTpara

36or mocrojama jBe ¢yHknuje jgokagne nperpare LS1 1 LS2, a y muby HUXOBOT
mTo epukacuujer objeumaBama, y VNS ajropurMy ce npumMemyje cTpareruja Ciry-
MITaba M0 TPOMeH/bUBEM OKosmHaMa (enr. Variable Neighborhood Descent - VND).
[Ipemtoxena VND crpareruja je npukasana y Aaropurmy 4, a y ocaoBHOM VNS
ajaropurmy ce upumembyje y oksupy dbyuxknuje Local Search(x’). Hamomenumo ja,
HOIITO CBU €JeMeHTH W3 OKOJUHE IMPeCTaB/bajy JOMYCTUBA pellerha, 3a HUX Ce
HaJIa3W OHO Koje mma HajBehy Bpemnoct dyuHkiumje muba. OCHOBHA MPETIOCTABKA
oe crpareruje je na cy VND okosnne obaBe3no Heomnajajyhe (moxkesmno pacryhe)
KapauHaanoctu. llomro ce mperpaxkubame mo VND okosimaamMa obaBjba CHUCTE-
MaTcKu ([perpaxKyjy ce y nejaocru), Ha Taj HaumH ce npuvernoMm VND crpareruje
3HAYAJHO MOKe mobosbmaTn ebukacHocT mete VNS nvmmiementanuje. Hanomennmo

n ga cy okosanne koja VND HezaBucHe n MOry OMTH TIOTIYHO JApyraduje y OJHOCY Ha
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okosimae VNS. /la 6u uzber/in 1BOCMUCIEHOCT, 3a buX hemo kopuctutu Hasus VND

okosimHe, 10K hemo 3a VNS okoJimHe mucaTu caMo OKOJIUHE.

Algorithm 4: VND mcey0o ko

11+ 1;
while [ < l,,4, do
2 x' < FindBestSolution(N,(x));
3 if Obj(2') > Obj(z) then
x <+ 1’
[+ 1;
end
else
| I+ 1+1
end
end
4 return x;

Y 0BOj UMILTEMEHTAIAJA j€ [pqp = 2, TOIMITO UMaMO JIBE IIPOIEAype JTOKATHOT
nperpaxkuBama. VND okosmua N; omrosapa mpomenypu LS1, mox Ny omroapa
npoueaypu LS2. NUmajyhu y Bumy na ce LS2 u3BpiraBa MHOTO CIIOpPHje y OJTHOCY
Ha LS1, ann je m MHOrocTpykKo Behie KapImHAJIHOCTH, TO moroayje mpumern VND
crpareruje. Hamomenuwmo jom ga cy LS1 w LS2 mormyno ucre kao y GA, ma ux
Huje [MOTpeOHO IIOHOBO ONMCHUBATHU, aJIM U JIa j€ YYECTAHOCT HHXOBOI' I03UBaba
apyradnja y omgaocy Ha GA momro cy oum y VNS MeToan mpuMmemeHe y OKBHDY

VND crpareruje.

2.5 MeraxeypucTtuka 3aCHOBaHA HA

CJICKTPOMAardeTusmMy

Y oBoM norviap/by he 6uTu npuKazaHa MeTaxeypuCTHKA 3aCHOBaHA HA eJIeKTpoMal-
HeTn3My 3a pemasambe MDMBP. Ilpennoxxenn EM anxropuram je mpukasan AJjro-
PUTMOM 5.

Kao mTo je pedeno y mpeTxomgHOM TOT/IaB/by, cBaka EM Tauka mpeacraBiba
peaJTHU BEKTOP KOjU OJIroBapa HEKOM pellleiby JaTor mpobiema. ¥ 0BOj HMILIEMEHTa-
nuju, cee EM Tauke cy y n1pBoj urepainuju renepucate Ha cjaydajaH HAYMH U3 CKYIIa
[0, 1]V (pynxmmja Random Init()). Cpaka Tauka py je BexTOp ca |V| KoopaunaTa

prstaeje s = 1,...|V|]. Enxementn Bekropa py cy nopehauun y Hepacryhem pegocieny,
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Algorithm 5: EM nceymo ko
Algorithm EM ;
Random_Init() ;
2 iter < 0;

while iter < max., do

[a—y

3 iter < iter + 1;
foreach point pi in solution_set do
4 Objective_function(pyg);
5 LS1(pk);
6 if £k =1 then
| LS2(py);
end
7 Scale_solution(p);
end
Compute_charges();
10 Compute_forces();
11 Move ();
end

T). Pksy = Phsy = -+ = Phsjy_1 = Phsy - 1ada JeduHAIIEMO CKyII

Sk = {pksp s 7pk’s‘v‘/2}a

KOjuM je oipehena Ouceknuja Koja 0JroBopa TauKu pi. ¥ 0BOj uMmILaeMeHTanuju EM,
opoj EM rauaka je moctaB/ber Ha m = 20.

Kana je necdbunncan ckyn S, kpasmrer ogpehennx EM tavaka ce mepu n3padyHa-
BarbeM herose (pyHKIHje miba Ha UCTH HaduH Kao n Kox GA. Ilpomeaype sokasme
nperpare LS1y LS2 cy mornyso ucte kKao y caydajy GA, anm ce nmpuMeryjy HEITO

apyraunje. Haumn mpuMene ce MoxKe BUJIETH Y aJTOPUTMY 5.

2.5.1 Ckaampame

[Ipsoburna namena EM je Oujia y nHasiaxKemy KBaJMTETHUX Pelleba HEJTMHEAPHUX
npo6eMa riobaare ontuMuzanuje [6]. YV Toj Bepsuju EM, 3a yemepasame y obeha-
Bajyhe peruomne nperpare je kopuiithern ocHoBHu npunmnun EM, Mexanuszam npuBiia-
derba/onbujama. Y TOM caydajy 60/pu 1300p HUjE HOCTOjA0.

VY ciyudajeBuMa KaJa e KOPUCTH TPOIEIypa JOKAJTHOT MpeTpaKuBamba U /Wi
KaJja ce mpobJeM JucKpeTHe onTuMmu3sanuje permansa nomohy EM crohemem Ha npo-

busteM 1y100aJIHE ONTUMM3AIMjE, IOCTOJH JIOJATHA METO/A 34 yCMepaBambe Iperpare.
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Ta npouenypa ce naszusa ckaaupame EM |17, 38, 36] u nokyiiasa jia peajnu BEKTOD

Pk CKaJIIpa Ka JUCKPETHOM WJIM KOHTHHYAJTHOM peIlerby JT00MjeHOT TUCKpPeTH3alI-

jOM ¥ JIOKAJTHOM IpeTparoM (MJm camo jeJHOM OJ bUX aKO HUCY IpPUMeheHe 00e).
[Iponenypa ckanupama, npuiarohena 3a pemasambe MDMBP ce nmpumemyje Ko-

punihemem ciiesiehe dhopmyie

) 1, sef§ .
rje je p,. oapebeno ca pi, = us € {1,...|V]}. Haru ckyu S je
0, seV\S

pe3y/TaT mporeaype Joka He mperpare. Jla 6u perreme p, OUI0 JOMyCTHBO (bakTOp
A mMopa npunagatu uarepsaay [0, 1].

N360p oxrosapajyher dbakTopa ckamupama A je 3HaUYajaH 3a YIPaB/bambe IPo-
ecoM mperpare. Y eKCTpPeMHOM CJIy4ajy, Kaga je A 6im3y 1, mpomec mperpare he
BEPOBATHO YIACTH Yy JIOKAJHH ONTUMYM M OCTaTu 3apoOsbeH. /JIpyru ekcrpemuun
caydaj, Kaga je A jeqHako (), OUMTIEHO TpeICTaB/ha CUTYyaInjy 0e3 cKaJlupamba.
Excrnepumentn cy nmokasann ga je A = 0.1 mobap KOMIPOMHC KOjU J1aje 3a0BO ba-

Bajyhe pesyJirare.

2.5.2 MexaHu3am npuBjadena/ondujama

Kopumihemem Mexannsma npubiaderha/ondnjama, aaropuraM ycmepasa cse EM
TadKe Ka TadykKd KOja 1IpeJicTaB/ba HajOO/be peliee y Tekyhoj urepanuju.

Kao mTo je pedeno y yBomy, cBaka EM Tadka ce mocMaTpa Kao HaeJeKTpUCaHa
JecTuna, rjae jgo0pa pelemna NMpuBIade cBa ocTaja, a Jolra ux ojgbujajy. Marema-

THUYKHU, HACTEKTPHUCAIbe Ce U3padyHaBa 1mo (hpopmyin:

bbes_ bz
gi=exp | —n Obioest = OB (2.16)

m

Z (Objbest - Ob]k)

k=1

Oznaka Obj; o3nadaBa BpegaHocT (byHKIHje nuba 3a i-Ty EM Tauky, HakoH
npuUMeHe JIOKAJIHe MpeTpare.

[To npunnuiy cynepio3uiuje Teopuje eJIleKTpOCTATUUKOI 110/ba, CUJIA KOja JieJyje
y HEKOj TaYKM OJ CTpaHe /Ipyre TauKe je OOPHYTO IMPOMOPIIMOHATHA KBAIPATY VA be-

HOCTHU U3Mely Tavaka U JIMPEKTHO MTPOIOPIUOHATHA FbUXOBOM ITPOU3BO/LY HACJIEKTPHUCAHA.
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MaremaTuyiku, cujia HpHUBJIadeba WK OJ0Ujalba HEJEKTPUCalba Ce u3padyHaBa Ha

ciaenehn HavIUH:

m

Fi= Y F/, tueje
=L
i <||pfii||2> -(p;—pi),  Obj; > Obj; (2.17)
(Hqui[giHQ) (i _pj)7 Obj; < Oby;

re ||pi — pj|| npencrasba Eykimicko pacrojame usmehy EM rauaka p; u p;.
3aTuM ce TpeHyTHa pelllelmha IMoOMepajy Ka Hajoo/heM KOPHUIINemeM IIPoIerype
Move(), kao y Asropurmy 6. Ilpumernmo ga je camMo TpeHYTHO HajbOJbe pererhe

CTallMOHAPHO, OJHOCHO HE IIOMEPa C€ OBOM IIPpOLECAYPOM.

Algorithm 6: Move pseudo code

Function Move() ;
foreach point py in solution_set do
if Pk 7£ Doest then
B < Random|0, 1];
Fy = Fi/| Fill 5
for s=1 to |V| do
if Fj, > 0 then
‘ DPks %pks—i_ﬁst (1_pks)
end
5 else
‘ DPks %pks—i_ﬁ'st'pks
end
end

N

end
¢ end

Kao mro ce moxe Bumern n3 Anropurma 6, momepame cBake EM Taduke je y
NpaBIly U cCMepy YKYIHE CHJjle Koja Jeyje Ha by, & MHTEH3UTET je jeJIHaK CJIY4ajHOM
6pojy [ koju ce yauma u3 unrepsaia [0,1]. Bpeanocr [ ce y3uma Ha caydajaH HAUNH
Jla ce He OM cMalbHUjIa pa3sHOJHKOCT periema EM, a Bpegnoct Mopa 6uTu Marmba WK

jennaka 1, jia He OM HAILYCTHJIU CKYII JIOHYCTUBUX PEIICHHa.

2.6 EkcnepuMeHTaJHU PE3yJITATU

Y mperxoaHuM moriaBbuMa cy uidnoxkenn kako MILP dbopmynanuja tako m merta-

xeypuctuaku npuctymnu pemasatba MDMBP. OBo mam omoryhasa jga pemasamy
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Pa3/IMYUTUX MHCTAHIM OBOI' IIPOOJIeMa IPUCTYIIMMO U3 JIBa LIpaBla. JejaH mnpasail
Cy ersakTHe MeTOje WHKOpIOpupaHe y OKBupy mporpamckux mnakera CPLEX [33]
u Gurobi [25]. Tlopes HaBegeHHX HTPOrPaMCKHX ITakeTa, MMIJIEMEHTHDAHA je |
er3aKTHA MeTOo/la TOTATHEe eHyMepallije, TJe ce HCIUTY]y ¢Be ODUCEeKIHje CKyIa YBO-
poBa V' u mamTu 6uceknuja ca Hajsehom texkmaom npeceka. Ouu he Ham oMoryhurn
Jia JI00MjeMO MJIM OITUMAJIHA pellehba Wik Jo0pe IpolleHe TI'PAHUIA ONTUMAJIHOT
pelrema IMTO 3aBUCH O] Ay:KWHEe BpeMeHa W3BpIlaBama. Kako ce oze pagm o NP-
TEITKOM MPpobJIeMy, jacHO je jia er3aKTHe MeTOJie MOTYy JOOUTH ONTUMAaJIHA Pellerha
1 BepupUKOBATH HUXOBY OINTUMAJIHOCT CAMO 34 MHCTAHIE Mambe JuMeH3uje. 300r
Tora je morpebHo m3pprraBatu mnporpamcke nakere CPLEX u Gurobi mpumenom
npe/iyiozkene hopMmyJiaiuje ca OrpaHuvIeHNM BpeMeHOM H3BPIaBatbha, Ka0 U MeTaxey-
pucruke GA, VNS u EM, 3a no0ujame npub/inzKHUX pelleha Ha MHCTAHIIAMA, BEJIUKE
nuMensnje. OBa IBa NPUCTYIA Pe3yITATCKHA HAJOMYIbY]Y jeJHU Apyre. 3a WHCTAHIIE
MaJIuX JIMMEH3H1ja, IJle Ce 3Ha ONTUMAJIHO PEIIeibe, MOYKE Ce TAYHO OINEHUTH KBAJIUTET
pelemha MeTaXeypuCTHIKAX MeTo/a, JOK Ce 3a HHCTAHIe BeJUKUX JUMeH3Hhja He
MOZKe OIEHHTHU KBAaJUTET Pelllethba MeTaxeypHCTUKA y OJHOCY Ha onTuMaJsHo. Mmak,
pe3y/ITaTi MeTaxeypUCTUKA Ce MOTY JIMPEKTHO MOPEJIUTH Ca PUOJIMKHUM pPeliehbuMa
nobujernnm y3 nomoh CPLEX m Gurobi pemasaua.

CBu excrepuMeHTAJHA Pe3yJITaTH Yy OBOM PaJy Cy J00ujeHn M3BPIIaBamHeM Ha
AMD FX8300, 3.4GHz PC pauynapy ca 4GB RAM kopumihemem camo jegnor
jesrpa. CBu aJropuT™Mu Cy UMIJIEMEHTHDPAHU y HporpamckoMm jesuky C, 0K cy
pe3y/aTaTH u3BpIIaBamba KOMEPIHjaJIHuX pernaBada godujern kopuiihemem CPLEX

12.6 u Gurobi 5.6.

2.6.1 ExkcnepuMeHTAJIHU Pe3yJITaTH €Tr3aKTHUX PerniaBava

Excrnepumentu y oBom u ciiegehem morjiaB/by Cy BPIIEHH HA CKYIy OJ1 27 CJydajHO
reHepucannxX rpadoBa ca pas3JIHIuTAM OpOjeM YBOPOBA W I'paHa, MPEIIOKEeHHUX Yy
[43]. Konkperno, pasmarpane cy ciaenehe mucranme: rpadosu ca 10 ¥BopoBa u
15, 25 u 40 rpana; rpadosu ca 20 usoposa u 30, 70 u 150 rpana; rpadosu ca 30
yBopoBa u 50, 150 u 400 rpana; rpacdosu ca 50 uoposa u 80, 300 u 1000 rpana;
rpadosu ca 100 usopora u 150, 500 u 3000 rpana; rpacdosu ca 300 uBoposa u 500,
2000, 10000 u 30000 rpana; rpadosu ca 500 usoposa u 1000, 3000, 10000 u 60000
rpana u rpacdosu ca 1000 usoposa u 1500, 10000, 100000 u 350000 rpana. ¥ jgarum
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MHCTAHIAMa 1I0CTOje IMOJAIU IJIe Cy BEeKTOpH TexkKuHa I'paHa o Hajsuiie r = 20.
Excrnepument je BpiieH ca guMeH3WjaMa BeKTopa Texkuna 1, 2, 3, 4, 5, 10, 15 u 20.
Csu TecToBu KopuinmhemeM er3akTHUX pelraBada y OBOM pajly Cy HW3BPIITaBAHU Ca
BpeMeHCKUM orpanudermeM o 7200 ceKyHIn.

Hywmepuuku pesysiraru 3a MHCTAHIE IJie je ONTHMAJHO peliemne J00UjeHo Cy
npukasanu y Tabesama 2.1—2.5. YV rabenama 2.6—2.9 natu cy HyMepuUuK# pe3y/aTaru
3a MHCTaHIE TJie HUjeJaH pelnaBad HUje YCIeo Ja 3aBpIId CBOj paj U Bepudukyje
ONITUMAJIHOCT JIOOUjeHoT perema. Hamomenumo ja, y Behunu ciayvajeBa mHCTAHIN
BEJIMKUX JIUMeH31ja, Jjo0ujeHa HeBepuUKOBaHa Pelleha, CUIYPHO HUCY ONTUMAJIHA,
HOIITO Cy J00ujeHa 60/ba pemierba MoMohy HeKe 01 MeTaxeypHUCTHKA.

Y cBum Tabenama, 3HadYeHE MPBE JBe KOJIOHE je MCTO. Y MPBOj KOJIOHH 00e-
JIEZKEHO] ca inst., JaTu Cy HA3UMBU MHCTAHIM Y OOJUKY nnn_mmm rie je nnn 0poj
yBopoBa u mmm 6poj rpana. Ha npumep, uactanma 030 400 je rpad ca 30 uBoposa
n 400 rpana. Ako rpad nma Buile o1 XU/bady I'paHa Kopucth ce ckpahenuia k kKoja
O3HaYaBa Xmbaje, na tako mHcTanma 500 60k nma 500 uBoposa u 60 X1ubaga rpaHa.
Y pyroj KoJoHHU, O3HAYEHO] ca T, faTa je NUMeH3Hja BeKTopa TeKHWHa I'DaHa.

Y rabesama 2.1 — 2.5, y Tpehoj KoJioHu, o3Ha4ueHO] ca opt., jara je OuTuMaJIHa
BpeHOCT. Hapeane 1Be KosoHe cajpzke wHGOpPMaIje yV Be3U TOTATHE eHyMepallije:
BpeMe KaJa je ONTHMAJHO pellierhe JOCTUTHYTO () M yKYIMHO BpeMe W3BpIIaBarba
(tiot), vy cekynmama. [locsenme derupu Kosione cajprke ucre nadopmanmje o Bpe-
Mennma norpedruM ga CPLEX u Gurobi jocTuray onTuMmasiHO pelllemhe, OJHOCHO
YKYITHAM BpeMEHWMa M3BPINaBamba.

[Tormrro Tabese 2.6 -2.9 caap:ke MoJaTKe 3a HHCTAHIIE Ha KOJUMa HUjeJaH peIaBad
Huje BepuUKOBAO ONTHMAJIHO pellema, y Tpehoj KoJoHu Tabese cy HaBEJIEeHU Ma-
KCUMYMH pelierba J00ujeHrnX er3akTHUM MeTOJaMa, y3 BPEMEHCKO OIrDaHUYEeHe OJ1
7200 cexynmau. Y HapejHe JBe KOoJoHe Tabena 2.6 — 2.9 gatu cy BpeIHOCT pelnemna
(o3HaveHa ca vred.) U Bpeme HEONXOHO 3a MPOHAJTAXKEHe TOI pellierba (t) KOpHIII-
hemem ToTasiHe enymepaiuje. Hapejiae detupu KojioHe cajipzke ucre nandopmalmje
o pesyataruma pajga CPLEX u Gurobi pemraBaua.

9

Hamomenuwmo s1a 3nak 7-” y Tabesrama 2.3 - 2.5 o3HauaBa Ja ojaroBapajyha mero/a
Wil Huje ycieja Ja BepuduKyje ONTHUMAJJHOCT pellea 3a JaTy HHCTAHILY, WU
VONIITEe HUje MTOCTULIA ONTHMAJTHO pelierme. Y Tabenama 2.6-2.9 Hujeqna meToma

Huje BepupUKOBaIa ONTUMAJIHOCT y BpeMeHCKOM OKBUpPY oj 7200 cekymnju, mna cy
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npukazane HeBepuguKoBaHe BPEIHOCTH. 300T TOra

7

y Tabesiama 2.6 - 2.9 o3navaBa

J1a onroBapajyha MeToa yoIInTe Hifje MOTJIa /1a TeHepuiie ONUI0 KaKBO JIOIYCTHBO Pe-

meme, y BpeMerHckoMm okBupy o1 7200 cekyn i, Hajuenthe 300r He10CTaATKA MEMOPH]E.

Tabesia 2.1: ErsakthHu pesy/iraru pemiasada Ha uHcrannama n = 10

st . opt. enum. CPLEX Gurobi

t(s)  tior (8) | t(s) tior (5) | t(S) tior (S)
010 015 1 68.708 | 0.001  0.001 | 0.051 0.155 | 0.030 0.030
010_015 2 59.971 | 0.001 0.001 | 0.046 0.062 | 0.030 0.030
010_015 3  54.324 | 0.001 0.001 | 0.066 0.088 | 0.040 0.040
010_015 4  54.324 | 0.001 0.001 | 0.091 0.121 | 0.040 0.040
010 _015 5 54.324 | 0.001 0.001 | 0.085 0.212 | 0.050 0.050
010_015 10 49.011 | 0.001 0.001 | 0.263 0.269 | 0.050 0.050
010_015 15 49.011 | 0.001 0.001 | 0.134 0.141 | 0.050 0.050
010_015 20 47.347 | 0.001 0.001 | 0.165 0.239 | 0.060 0.060
010 025 1 82.500 | 0.001  0.001 | 0.001 0.265 | 0.030 0.030
010 _025 2 82.500 | 0.001  0.001 | 0.183 0.187 | 0.050 0.050
010_025 3  82.500 | 0.001 0.001 | 0.236 0.247 | 0.030 0.030
010_025 4  82.500 | 0.001 0.001 | 0.240 0.245 | 0.030 0.030
010_025 5  82.500 | 0.001 0.001 | 0.357 0.374 | 0.070 0.070
010_025 10 79.842 | 0.001 0.001 | 0.196 0.204 | 0.070  0.070
010_025 15 79.842 | 0.001 0.001 | 0.199 0.243 | 0.070  0.070
010_025 20 79.842 | 0.001 0.001 | 0.256 0.263 | 0.100 0.100
010_040 1 109.743 | 0.001 0.002 | 0.185 0.403 | 0.060 0.060
010_040 2 109.743 | 0.001 0.001 | 0.295 0.312 | 0.070  0.070
010_040 3 109.743 | 0.001 0.001 | 0.381 0.391 | 0.110 0.110
010 040 4 109.743 | 0.001 0.001 | 0.377 0.386 | 0.080 0.080
010_040 5 109.743 | 0.001 0.001 | 0.450 0.493 | 0.110 0.110
010_040 10 109.743 | 0.001 0.001 | 0.525 0.538 | 0.120 0.120
010_040 15 109.743 | 0.001 0.001 | 0.415 0.427 | 0.110 0.110
010_040 20 108.651 | 0.001 0.001 | 0.48 0.500 | 0.160 0.160
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Tabesia 2.2: ErzakTHu pesy/iraru peniasada Ha uHcrannama n = 20
enum. CPLEX Gurobi

t(s)  tior (8) | t(s)  tior (5) | t(S) tior (S)
020_030 1 136.696 | 0.016 0.078 | 0.068 0.227 | 0.030 0.030
020_030 2 122,664 | 0.031 0.078 | 0.1056 0.109 | 0.040 0.040
020_030 3 122,664 | 0.031 0.078 | 0.047 0.194 | 0.040 0.040

4

5

inst. r opt.

020_030 107.134 | 0.015 0.093 | 0.214 0.220 | 0.050  0.050
020 030 105.441 | 0.046  0.109 | 0.267 0.276 | 0.090  0.090
020 030 10 105441 | 0.062 0.124 | 0.290 0.298 | 0.110 0.110
020 030 15 105441 | 0.062 0.140 | 0.196 0.203 | 0.090 0.090
020_030 20 105441 | 0475 0.171 | 0.249 0.258 | 0.090  0.090
020 070 1 250.973 | 0.016 0.156 | 0.318 0.620 | 0.120 0.120
020 070 2 250.973 | 0.001 0.171 | 0.425 0.437 | 0.160 0.160
020_070 3 246420 | 0.001  0.187 | 0.559  0.583 | 0.190  0.190

4

5

020_070 246.420 | 0.001 0.203 | 0.571  0.588 | 0.180 0.180
020_070 246.420 | 0.015 0.218 | 0.639 0.659 | 0.190  0.190
020 070 10 244.988 | 0.001 0.265 | 0.704 0.725 | 0.240 0.240
020 070 15 244.988 | 0.015 0.312 | 0.578 0.619 | 0.270  0.270
020 070 20 244988 | 0.015 0.374 | 0.808 0.835 | 0.250  0.250
020 150 1 502411 | 0.031 0.359 | 1.769 2.210 | 0.840 0.840
020 150 2 476.472 | 0.187 0.374 | 1.476  1.529 | 1.570  1.570
020 150 3 466.079 | 0.187 0.421 | 1.193 2.505 | 2.670  1.000

4

5

020_150 466.079 | 0.202 0.421 | 2.201 2.832 | 2.350  2.350
020_150 455.679 | 0.171  0.452 | 4.213  5.076 2 6.760
020_150 10 442486 | 0.202 0.561 | 1.912  3.387 1 2.190
020 150 15 440.870 | 0.234 0.671 | 2.353  2.963 1 5.870
020 150 20 440.870 | 0.296 0.811 | 3.751  3.948 1 3.070

OuwuriieHo, OPOj YBOPOBA U I'pPaHa 3HAYAJHO yTHYe Ha nepdopmance oapehenor
pemaBada. Ha npumep, 3a uactanmy 030 050 ca BekTopoMm aumensuje 1 u CPLEX u
Gurobi cy 3aBprIM Tparkeme OMTHMAJHOT PEIeha 33 Mambe O] jeJIHe CEeKYH/IE, TOK
je 3a mponaJjiaxkeme onruMaJ/Hor peiniewma uucranie 030 400 6uso norpedbuo 775.5
onHocHO 193.2 cexynmau. Pesynraru, natu y tabenama 2.1 — 2.9, takohe ykazyjy
Jla ce BpeMeHCKa CJIOXKeHOCT yriaBHoMm yBehaBa ca mopehamem JuMeH3Hje BEKTOPA
rexkua. Ha npumep, 3a CPLEX pemabad u 3a uncranmy 050 300 ca pumeH3ujoM
BeKTOpa TexkmHe 1 = 1, {1y = 23.89 ceKyHau, n pacte 10 lyr = 295.3 cekyHe 3a
r = 15. Wnak, npumeTumo Jia BpeMme u3BpIllaBamba Ha UCTO] MHCTAHIM Y (DyHKIMjU
BPeTHOCTH 1 HUje cTporo pacryha ¢gpyuknuja. Ha npumep, 3a uncranmy 050 300 ca
JUMeH31jaMa BeKTopa TexkuHe r = 15 m r = 20 yKymHa BpeMeHa H3BpIIaBaimba Cy

295.3 m 236.9 cexyHu, peceKTUBHO.
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Tabesia 2.3: ErzakTHu pesy/iraru peniasada Ha uHcraninama n = 30

inst. , opt. enum. CPLEX Gurobi
t (S) tiot (S) t (S) tiot (S) t (S) tiot (S)
030_050 1 224556 | 4741 1176 | 0.194 0.194 | 0.050 0.050
030_050 2 224.556 | 49.82 1236 | 0.134 0.141 | 0.080 0.080
030_050 3 221.761 54.74 136.3 | 0.183 0.193 | 0.110 0.110
030_050 4 221.761 54.24  145.1 | 0.164 0.173 | 0.090 0.090
030_050 5 214.010 | 1581 151.5 | 0.496 0.511 | 0.110 0.110
030_050 10 207.983 | 8.80 198.9 | 0.382 0.396 | 0.170  0.170
030_050 15 199.817 | 9296 233.2 | 0.324 0.337 | 0.170 0.170
030_050 20 199.817 | 111.7 279.3 | 0.472 0.488 | 0.160 0.160
030_150 1 589.593 | 118.8 3454 | 1.610 1.676 | 0.940 0.940
030_150 2 536.473 | 130.9 374.0 | 1.230 1.264 | 1.050  1.000
030_150 3 533.635 141.8 404.8 | 3.122  3.223 | 1.590  1.000
030_150 4 533.635 150.8 433.5 | 1.608 2.500 | 1.480 1.000
030_150 5 533.635 156.8 4494 | 2635 2.708 | 1.270 1.270
030_150 10  525.300 89.9 573.0 | 3.150  3.238 2 3.490
030_150 15  519.586 | 106.5 936.8 | 3.437 4.837 1 4.470
030_150 20  519.586 | 216.7 1375 | 3.969 4.641 1 3.120
030_400 1  1331.773 | 391.5 1327 | 15.08 775.5 59 193.2
030_400 2  1230.856 | 539.2 1430 | 26.87 1928 167 1249
030_400 3  1208.703 | 125.0 1416 | 498.5 4033 2293 2889
030_400 4  1187.753 | 530.8 1520 5138 5382 4389 5527
030_400 5  1181.987 | 45.5 1602 5321 9563 - -
030_400 10 1154.353 | 593.1 2116 - - - -
030 _400 15 1142.317 | 519.2 2611 - - - -
030_400 20 1140.635 | 605.3 3098 - - - -

2.6.2 EkcnepuMeHTaJIHU Pe3yJITaTh J00UjeHun

MeTaxeypucTukKkamMa

Y oBoM ojie/bKy he OUTH Hpe/icTaB/heHN eKCIePUMEeHTAJHE Pe3yaTaTH J00UjeHn Y3
nomoh mpeioxkennx metaxeypuctuka: GA, EM u VNS.

[Tomro cBe Tpu npuMermeHe MeTaxeypucTUKe UMajy HeJeTepPMUHUCTUYKO IOHA-
Iame, Koje 3aBHCH OJ] IIOYeTHOI CTara IeHepaTopa CJAydYajHuX OpojeBa, cBaKa O/1
BUX je n3ppmasana 1o 20 myra, ca 20 pa3zIunIuTX TOYETHUX BPEIHOCTH TeHEPATOPA
cayuajaux 6pojesa (enr. random seed). Tpeba HamomenyTu jia je uctu Hus of Tux 20
HOYETHHUX BPEJHOCTH KOPHUIINEH 3a CBaKy oJ1 MeTaxeypucruka. [Ipu Tome, 3a cBaky
0/ MeTaxeypuCcTHKa, je OejiexKeHa BPeIHOCT HajOO/ber I00MjeHOr peliema, YKYIHO
BpeMe H3BpIIaBamba U BpeMme MoTpebHo jJa ce jjohe 10 J00hjeHor pe3yaTaTa.

[Tapamerpu npumemene GA MeTaxeypucTuke 3a 0Baj MPOOJEM CY: KPUTEPUjyM
3aycraB/bama je MakcumaJjHu Opoj renepaiuja jejanak 5000 wim jga MakcuMaJIHU
Opoj renepamnuja 6e3 nobospimama He mpetaszu 3000. Kpurepujym 3aycraBpama EM

n VNS je makcuMajHO BpeMe je/IHaKO MPOCEYHOM YKYITHOM BPEMEHY U3BPIIaBambha
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Tabesia 2.4: ErzaktHu pesy/iraru peniasada Ha uHcraninama n = 50

inst. , opt. enum. \ CPLEX Gurobi

t (S) tiot (S) t (S) tiot (S) t (S) tiot (S)
050_080 1  372.069 - - 0.396  0.407 | 0150 0150
050_080 2 346.271 - - 0.475 0.496 | 0150 0150
050_080 3 346.271 - - 0.491 0.513 | 0.130 0.130
050 _080 4 346.271 - - 0.446 0.465 | 0.180 0.180
050_080 5  333.258 - - 0.697 0.720 | 0.200  0.200
050_080 10 333.258 - - 0.615 0.632 | 0.250  0.250
050_080 15 332.970 - - 0.575 0.634 | 0.250  0.250
050 080 20 332.970 - - 0.882 0.911 | 0.250  0.250
050_300 1 1124.331 - - 7.828  23.89 15 73.58
050_300 2 1098.891 - - 5.292 22.85 46 60.92
050_300 3 1098.891 - - 12.82  31.82 7 60.87
050 300 4 1094.621 - - 51.75 1174 21 74.23
050 _300 5 1094.621 - - 9.152  27.05 37 89.12
050_300 10 1076.105 - - 17.71 3211 7 75.70
050_300 15 1062.553 - - 2932 2953 45 107.30
050_300 20 1062.553 - - 63.49  236.9 89 163.70

GA (tiot), 32 mary uHcTaHIy. TaKBUM KpUTEPUjyMOM 3aycTaBbama 3a EM u VNS,
CBe TPU MeTaXeypUCTHKe Ha pacloJjaraimby Cy HMaje HCTYy KOJHYUHY BpeMeHa 3a
o/iroBapajyhy WHCTaHILY, Te OH/a MOYKEMO JJMPEKTHO ONEHUTH KBAJIUTET MeTaxeypu-
CTHKa HAa OCHOBY KBAaJIUTETA pelIeiba.

Tabene 2.10 - 2.13 caap:ke 1MogaTKe 0 eKCIEPUMEHTAJIHUM TTOJAINMA 38 WHCTAHIIE
qije je ONTUMAJHO pellierbe MO3HATO (MPeTXoHOr mnoriasba). Kao u panuje, npse
JIBe KOJIOHE caJip:Ke mMe MHCTaHIe u BpeaHocT r. Tpeha Koiona, o3nadeHa ca opt.,
cazpxku oxrosapajyhy omnrumasiny Bpegnoct. Cremehe Tpu KoJIOHE TpeICTaB/bajy
pesyarare u3BpmaBama GA. Yerspra kKojoHa je obesiexkeHna ca najb. m cagaprku
Hajoos/be pesyarare nobujere kopunrhemem GA, ca 3ammcoM opt ako je ONTHMAJIHO
periemne JOCTUTHYTO. VY MeT0j W MIECTOj KOJOHU, O3HAUYEHUM Ca t U iy, Cy 3alUCAHA
IpocevHa BpeMeHa U3BpIIaBabha i IpocevHa YKYITHA BpeMeHa n3BpiiaBama. Hapegmae
JeTHPHU KOJIOHE cy KopuiitheHe 3a mmpejcTaB/bame pe3yarara u3spmasamba EM u VNS
MeTaxeypHCTUKe, Ha CAnYaH HaduH Kao u y ciaydajy GA. Tpeba namomenyTu ja
3a Metaxeypuctuke EM n VNS nHuje 6o HEONXOMHO OETEKUTH YKYITHO MPOCETHO
BpeMe U3BpIIaBaba 3aTo MITO je OHO UCTO Kao 1 Ko GA, 300T BbUXOBOI KPUTEPHjyMa
3aBplIeTKa.

Tabene 2.14-2.17 cagpxke eKcIepUMeHTaJIHe pe3yJTaTe 3a MHCTAHIE €& HeIo-
3HATUMA ONTUMAJHUM pPellemhuMa. JHAYeHe MPBEe JIBe KOJOHE je MCTO KAa0 W KOJ
nperxoaaux radesna. Tpeha kosioHa, o3HaUeHa ca preth., cagapxKu HAjOO/bA pelIeha

JioOujeHa moMohy ersakTHUX pelllaBada, pey3era u3 tadena 2.6-2.9. Yerspra Koj0HA
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Tabesia 2.5: Ersakruu pesy/iraru pemasada Ha uncrannama 100 < n < 300

inst. , opt. enum. \ CPLEX Gurobi

t (S) tiot (S) t (S) tiot (S) t (S) tiot (S)
100_150 1  697.973 - - 0.586 0.612 | 0.350  0.350
100_150 2 696.787 - - 0.750 1.106 | 0.520  0.520
100_150 3 689.403 - - 1.082 1.124 | 0.690  0.690
100_150 4 689.403 - - 0.843 1.126 | 0.650  0.650
100_150 5  689.403 - - 1.425 1425 | 1.090 1.090
100_150 10 686.703 - - 1.873 1945 | 1.000  1.000
100_150 15 673.056 - - 1.343 1.343 | 1.570  1.570
100_150 20 655.263 - - 1.678 2410 | 0.930 0.930
100_500 1 1986.131 - - - - 300 1495
100_500 2 1931.452 - - 292.8 4481 45 1514
100_500 3 1901.654 - - - - 1104 1998
100_500 4 1901.654 - - - - 1435 2842
100_500 5 1876.418 - - - - 675 3902
300_500 1 2543.862 - - 13.99  52.52 106 127.40
300_500 2 2524.215 - - 263.5  265.9 95 279.66
300_500 3  2456.085 - - 102.5 3455 450  460.41
300_500 4  2456.085 - - 382.3 1264 151  961.72
300_500 5 2448.516 - - 116.7 1939 167 752.36
300_500 10 2377.530 - - 280.0 5375 29 287.21
300_500 15 2360.732 - - 591.4  636.5 67 654.83
300_500 20 2352.357 - - 40.98 1766 101 692.72

caJIpzKu HOBO Hajb0Jbe perrerbe 1o0ujero y3 momoh meraxeypuctuka GA, EM u VNS.
YKOMKO HUjeHA OJI TPU HPUMEHheHE MeTaxeypHUCTUKe HUje MOMPaBUIa MPETXOTHO
pememe (npukazano y Tpehoj KoJOHH), y OBOj KOJOHH HUje TPUKA3AH HUKAKAB
nojiaTak. Hapeanux cejam KoJioHA MMajy UCTO 3HAYEHE Kao U OJiroBapajyhe KoJione

y Tabesama 2.10-2.13.

2.7 AmpaJm3a pe3yjTaTa W 3aBPIIHA pa3dMaTpamba

Kao mTo ce moxKe BujeTn u3 tabese 2.5, ONTHMAJIHA pelIeiba Cy JI00HjeHa caMo 3a
perke rpadose ;10 300 uBoposa n 500 rpana u rycre rpadone g0 camo 30 4BopoBa.
W3 Tor pazsora je ompasaaHa moTpeda 3a KopuihemeM MeTaxeypucTHIKIX MEeTOoIa
3a perniaBarmbe OBOr mpobJiemMa.

Pesyaratu uz tabena 2.10-2.13 nokasyjy ja cy, o ykynno 109 uHcranmu ca
no3naTuM ontuMaaauM pememnMa, GA u VNS gocturiu 103, a EM je mocturao 95
ONITUMAJIHUX PeIieha. Y KYITHO BpeMe U3BpInaBamma je ouio mame oj 14 cekynau. Ha
TuM uHCTaHaMma je VNS Meraxeypucruka HajOpzKe JIOILIA 10 ONTHMAJIHOD Pelleha
y 87 caydajesa, 10k je GA majopzke m0ILIA 0 ONTUMATHOT pelreha y 24 ciaydaja.

Kao mro ce moxke Bujiern u3 tabesna 2.14 - 2.17, ox ykynuo 107 wHCTaHIM /€
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Tabesna 2.6: IIpubaunkuu pesysraru pemnaBada xHa nacrannama b0 < n < 100
enum. CPLEX Gurobi
vred. t (s) vred. t (s) vred. t (s)
050 _1000 1 3099.083 | 2914.536 5125 | 3089.713 1531 | 3099.083 2404
050 1000 2 3016.320 | 2874.113 1368 | 3016.320 5257 | 3013.999 1354
050 1000 3 2977.524 | 2861.193 2159 | 2977.524 650.3 | 2973.205 6592
050 1000 4 2930.936 | 2826.714 2475 | 2930.936 3794 | 2928.399 2284
050 _1000 5 2915.139 | 2821.667 2586 | 2915.139 1636 | 2909.632 3419
050 _1000 10 2890.945 | 2775.508 295.9 | 2890.945 898.6 | 2827.708 1658
050 1000 15 2853.382 | 2762.585 3324 | 2853.382 1401 | 2833.230 4129
050 1000 20 2840.953 | 2762.585 4042 | 2840.953 2392 | 2827.708 1658
100_500 10 1852.608 | 1522.286 3768 | 1843.131 1572 | 1852.608 5504
100_500 15 1834.379 | 1480.356 4748 | 1834.379 223.3 | 1834.379 392
100_500 20 1809.037 | 1480.356 5857 | 1809.037 607.1 | 1809.037 4827
100_3000 1 8874.360 | 8505.179 5089 | 8874.360 6230 | 8864.220 2720
100_3000 2 8718.983 | 8436.693 5774 | 8718.983 5946 | 8674.793 2500
100_3000 3 8718.983 | 8386.485 5289 | 8656.097 7086 | 8718.983 3267
100_3000 4 8709.104 | 8386.485 5692 | 8709.104 421.0 | 8699.536 30
100_3000 5 8698.801 | 8296.34 5703 | 8383.056 219.3 | 8698.801 3170
100_3000 10 8709.173 | 8171.752 505.9 | 8440.079 142.0 | 8709.173 4914
100_3000 15 8402.444 | 8117.397 778.9 | 8402.444 267.7 | 8375.000 3770
100_3000 20 8521.629 | 8048.049 4098 | 8464.797 266.4 | 8521.629 4894

inst. T najb.

HUje 103HATO ONTHUMAJIHO pelliere, Meraxeypuctuke cy y 91 ciydajy mobosbliiaJie
HajOo/ha MPUOINKHA pellleha A00ujeHa nmoMohy ersakTHuX pemasada. O Tora je
GA mobmo 86 moux mHajbo/bUX perrema, VNS 25, a EM 14. 3a wuncranme ca 50
10 100 uBOpOBa 3a KOje HHje MO3HATO ONTUMATHO perrelme, GA je HajOp:Ke I01Ia0
10 Hajoosper pemema y 16 caydajeBa, mok je VNS mHajOpzke gomao 10 HajOOber
periema y 4 caydaja. 3a nacranme ca 300 9BOpoBa 3a Koje HHUje TMO3HATO ONMTHMAJIHO
pemerbe, GA mocTuke HajbObe pellieme 3a HajMame Bpemena y 19 ciaydajeBa, 0K
EM noctuzke Hajoo/be pememe camo 3a uacraniy 300 10k m r = 1. 3a unCcTaHIe
ca 500 uBOpOBa, 3a KOje HHUje IMO3HATO ONTUMAJHO pememe, GA nocruke HajOOBE
perieme 3a 23 uwHcTanme, a VNS camo 3a jegny. 3a mucranme ca 1000 aBopoBa 3a
KOje HUje TO3HATO ONTHUMAJIHO perierme, jeanao GA pocturke HajOOBE pernieme 3a
cBe 24 uHCTaHLE.

Hamomenumo na cy y 14 ciaydajeBa cBe Tpu MeTaxeypUCTHKe JI0OMIe UCTa, HOBA
HajOO/ba pelliema.

Bpeme u3BpimraBama MeTaxeypuUCTHKA je YIJIABHOM JIOCTUKHO, Hajuerrhe Mambe
ox 10 mmayTta, ocum uuctanmu 500 60k 1k 100k u 1k 350k, xoju mpeacraBrbajy
BpJIO TycTe rpadoBe BejlMKe JIUMEeH3Hje.

[IpeacTaBbern eKCIepUMEHTATHA Pe3yJITaTH jacHO JeMOHCTPHUPAJy KOPHUCHOCT

upesnoxkenor MILP momena, mw GA, EM n VNS meraxeypuctuka 3a pelraBambe

45



Burrre tuven3nonastan mpodieM MakKCHMAaJTHe OHCEKITHje

Tabesa 2.7: Ilpubiuzkuu pesysraru peniaBada Ha uHctaniama n = 300

inst. , najb. enum. CPLEX Gurobi
vred. t (s) vred. t (s) vred. t (s)
300 2k 1 7709.498 | 5744.132 6999 | 7690.407 6322 | 7709.498 6637
300 2k 2 7645.349 5742.752 2774 | 7645.349 6487 | 7414.360 5032
300 2k 3 7509.420 5740.743 3139 | 7509.420 7197 | 7242.234 1234
300 2k 4 7442.000 5739.065 4386 | 7442.000 6745 | 7402.851 1412
300 2k 5 7389.467 | 5733.544 4731 | 7389.467 6871 | 7299.509 887
300 2k 10 7416.068 | 5733.544 7099 | 7416.068 7097 | 7168.137 2206
300 2k 15  7307.361 5679.214 198.9 | 7307.361 6595 | 7291.780 4513
300 2k 20 7345.519 5669.931 7136 | 7345.519 6059 | 7147.080 3663
300 10k 1 30824.693 | 27486.982 2801 | 30824.693 0.353 | 29951.782 33
300 10k 2 29659.475 | 27486.982 3249 | 29771.046 4288 | 29659.475 539
300 _10k 3 30759.960 | 27472.383 3818 | 29819.923 6494 | 30759.960 336
300 10k 4 30989.566 | 27472.383 4302 | 29359.477 3087 | 30989.566 188
300 10k 5 30872.004 | 27246.909 1004 | 29682.394 4164 | 30872.004 80
300 10k 10 30968.334 | 27246.649 931.3 | 29253.722 6862 | 30968.334 747
300 10k 15 30748.223 | 27183.126 2194 | 29241.136 5092 | 30748.223 1299
300 10k 20 30923.953 | 27183.126 2729 | 29498.737 4891 | 30923.953 48
300 30k 1 85934.244 | 83070.887 6456 | 85934.244 1.225 | 84451.384 3
300 30k 2 83903.267 | 83028.62 6874 | 66065.103 5760 | 83903.267 7126
300 30k 3 84952.867 | 83021.191 5183 | 66814.125 5575 | 84952.867 1573
300 30k 4 85143.297 | 83021.191 5804 | 66514.511 5641 | 85143.297 4027
300 30k 5 85845.606 | 83028.62 6141 | 66007.823 6611 | 85845.606 3331
300 30k 10 85691.919 | 82945.149 3427 | 65971.340 5955 | 85691.919 2977
300 30k 15 85894.230 | 82768.105 6617 | 66204.979 6213 | 85894.230 2572
300 30k 20 85715.008 | 82735.728 6759 | 65252.157 7072 | 85715.008 3401

upobsema MDMBP. Tlpegnoxkenn MILP mogen ca |V|] + |E|

OMHApHUX TPOMEH-

puBuX U 1+ 2|E| 4+ 1 orpanudema, 3a KOju je J0Ka3aHAa KOPEKTHOCT, MPeJICTaBha

BpeJIaH JIONPUHOC 3a er3akTHO u npubanzxkuo perraBambe MDMBP. Ekcnepumen-

TaJHu pe3yjarard nokasyjy jga GA gaje smadajHo Oosbe pesyiarare y ogHocy Ha EM

n VNS.
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Tabena 2.8: IIpubiuzkuu pelysiraru pemraBada Ha uncrtannama n = 500

inst. , najb. enum. CPLEX Gurobi

vred. t (s) vred. t (s) vred. t (s)
500 1k 1 4744.994 2806.965 5913 4740.014 4102 4744.994 2801
500 1k 2 4739.982 2806.965 7054 4739.982 6815 4739.529 6620
500 1k 3 4695.510 2762.100 1590 4695.510 789.2 4692.877 4350
500 1k 4 4688.866 2762.100 1239 4688.866 5575 4680.997 6234
500_1k 5 4687.445 2762.100 1933 4680.664 2883 4687.445 2885
500 1k 10  4636.442 2762.100 2995 4636.442 2509 4623.145 5832
500 1k 15  4622.783 2762.100 3794 4622.783 6846 4619.915 5316
500 1k 20 4602.182 2713.144 3218 4602.182 3253 4589.822 4576
500 3k 1 11372.166 8358.183 7124 | 11372.166  474.4 | 11289.831 2687
500 3k 2 11293.525 8352.269 2402 | 11077.172 2835 | 11293.525 3663
500 3k 3 11257.063 8352.269 2774 | 11063.300  727.4 | 11257.063 3975
500 3k 4 11267.662 8352.269 2279 | 10974.964  782.7 | 11267.662 4074
500 3k ) 11214.219 8339.367 3179 | 10831.476 679.7 | 11214.219 4509
500_3k 10 10972.091 8339.367 4692 | 10799.479 9124 | 10972.091 5591
500 3k 15 11159.572 8286.828 3631 | 10751.672 3379 | 11159.572 6946
500 3k 20 11038.550 8286.828 5905 10812.779 4230 11038.550 6971
500 10k 1 31847.822 27998.844 6100 | 31547.096 0.040 | 31847.822 1
500 10k 2 32453.585 27998.844 7183 | 31547.096 2676 | 32453.585 509
500 10k 3 32741.433 | 27986.956 437.3 | 30709.973 4326 | 32741433 272
500 10k 4 32134.073 27602.152 3184 | 30710.467 3293 | 32134.073 12
500 10k 5 32261.153 27602.152 6980 | 30880.867 3453 | 32261.153 555
500 10k 10 32868.335 27602.152 6403 | 30610.289 5060 | 32868.335 416
500 10k 15 32579.889 | 27556.169 96.57 | 30226.088 3517 | 32579.889 479
500 10k 20  32660.868 | 27556.169 189.3 | 30007.443 4501 | 32660.868 919
500 60k 1 173626.906 | 165928.512 4365 | 173626.906 3.894 | 168687.246 79
500_60k 2 169984.258 | 165762.356 1814 - - 169984.258 2000
500_60k 3  171399.820 | 165762.356 2057 - - 171399.820 2937
500_60k 4  166948.978 | 165762.356 2351 - - 166948.978 1678
500 60k 5  172710.669 | 165762.356 3584 - - 172710.669 437
500_60k 10 165966.934 | 165615.397 3365 - - 165966.934 144
500_60k 15 165512.248 | 165067.289 3315 - - 165512.248 14
500_60k 20 166051.696 | 165067.289 6398 - - 166051.696 4068
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Tabena 2.9: Ipubimzkuu pesysiraru pemaBada Ha unctannama n = 1000

. i . enum. CPLEX Gurobi

mst. ! najb. vred. t (s) vred. t(s) vred. t (s)
1k 15k 1 7830.439 4429.553 5142 7830.439 4199 7830.439 7082
1k 1.5k 2 7660.702 4406.755 3049 7660.702 500.7 7659.381 5093
1k 1.5k 3 7561.257 4331.854 2753 7561.257 394.7 7549.120 5741
1k 1.5k 4 7552.921 4331.854 3761 7552.921 6665 7551.454 2691
1k 1.5k 5 7561.257 4331.854 4126 7561.257 6775 7558.126 4247
1k 1.5k 10 7499.702 4313.156 6082 7486.617 6695 7499.702 5871
1k 1.5k 15 7457.737 4212.573 2637 | 7457.737 6542 7448.530 5709
1k 1.5k 20 7432.879 4208.582 3862 7422.875 4892 7432.879 6725
1k 10k 1 34497.300 | 27849.420 4164 | 34497.300 3619 | 33468.985 49
1k 10k 2 33431.473 | 27453.988 3955 | 33431.473 2859 | 33308.086 6351
1k 10k 3 35076.961 27449.083 2319 | 33788.255 2971 | 35076.961 81
1k 10k 4 34828.276 27436.452 2905 | 33388.788 3102 | 34828.276 3937
1k 10k 5 35122.442 27436.452 3200 | 33158.065 3165 | 35122.442 1306
1k 10k 10 34552.295 | 27340.450 7001 | 33220.939 2952 | 34552.295 6163
1k 10k 15 34642.263 | 27327.217 6969 | 33157.350 4653 | 34642.263 3900
1k 10k 20  34789.795 27318.103 5733 | 32978.447 4106 | 34789.795 2139
1k 100k 1  294083.743 | 272658.632 3015 | 294083.743 1.156 | 284444.969 1254
1k 100k 2  277883.845 | 272658.632 3860 - - 277883.845 2339
1k 100k 3  277770.801 | 272658.632 4468 - - 277770.801 2931
1k 100k 4 287363.683 | 272627.483 6531 - - 287363.683 6850
1k 100k 5 293827.978 | 272581.574 2464 - - 293827.978 6160
1k 100k 10 276657.467 | 272263.665 3562 - - 276657.467 2569
1k 100k 15 291638.645 | 272127.084 3985 - - 291638.645 5470
1k 100k 20 294052.633 | 272114.368 5228 - - 294052.633 1382
1k 350k 1 986248.932 | 964947.365 5146 | 986248.932 30.42 | 965489.117 4131
1k 350k 2 963299.917 | 963270.571 6110 - - 963299.917 1174
1k 350k 3 962372.761 | 962136.163 3520 - - 962372.761 3720
1k 350k 4  965016.683 | 962136.163 3919 - - 965016.683 1321
1k 350k 5 963881.119 | 962136.163 4313 - - 963881.119 1551
1k 350k 10 962136.163 | 962136.163 6521 - - - -
1k 350k 15 962052.538 | 962052.538 3701 - - - -
1k 350k 20 962008.567 | 962008.567 2578 - - - -
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Tabena 2.10: Pesyararu meraxeypucTHKa Ha umHcTaHnama n = 10 rae je mo3HaTo

OIITUMAJIHO peIlleihe

: GA EM VNS

nst. " opt. najb. ¢ (s) twt (s) | najb. ¢t (s) | najb. ¢ (s)
010_015 1  68.708 opt 0.001 0.017 opt 0.002 | opt 0.001
010_015 2  59.971 opt 0.001 0.017 | opt 0.070 | opt 0.001
010_015 3  54.324 opt 0.001 0.016 opt 0.080 | opt 0.001
010_015 4  54.324 opt 0.001 0.018 opt 0.062 | opt 0.001
010 _015 5  54.324 opt 0.001 0.029 opt 0.071 | opt 0.001
010_015 10 49.011 opt 0.001 0.020 opt 0.074 | opt 0.002
010 _015 15 49.011 opt 0.003 0.029 opt 0.074 | opt 0.001
010_015 20 47.347 | opt 0.003 0.030 opt 0.086 | opt 0.001
010_025 1 82500 | opt 0.001 0.016 opt 0.084 | opt 0.001
010 025 2  82.500 opt 0.001 0.012 opt 0.085 | opt 0.001
010_025 3 82500 | opt 0.001 0.019 opt 0.036 | opt 0.001
010_025 4 82,500 opt 0.001 0.021 opt 0.041 | opt 0.001
010 025 5 82500 | opt 0.001 0.015 | opt 0.042 | opt 0.001
010_025 10 79.842 opt  0.002 0.025 opt  0.076 | opt 0.001
010_025 15 79.842 opt 0.004 0.035 opt  0.047 | opt  0.002
010_025 20 79.842 | opt 0.005 0.041 opt  0.050 | opt 0.001
010 _040 1 109.743 | opt 0.001 0.019 opt 0.028 | opt 0.001
010 040 2 109.743 | opt 0.001 0.022 opt 0.026 | opt 0.001
010_040 3 109.743 | opt 0.001 0.019 opt 0.032 | opt 0.001
010_040 4 109.743 | opt 0.001 0.023 opt 0.038 | opt 0.001
010_040 5 109.743 | opt 0.002 0.027 | opt 0.009 | opt 0.001
010_040 10 109.743 | opt 0.004 0.031 opt 0.016 | opt 0.001
010_040 15 109.743 | opt 0.004 0.039 opt 0.010 | opt 0.001
010 _040 20 108.651 | opt 0.005 0.043 opt 0.088 | opt 0.001
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Tabena 2.11: Pesyararu meraxeypucTuka Ha umHCTaHnmama n = 20 rae je mo3HATO

OIITUMAJIHO peIlleihe

inst. r opt. - GA EM VRS

najb. ¢ (s) twt (s) | najb. ¢t (s) | najb. ¢ (s)
020 030 1 136.696 | opt 0.001 0.035 opt 0.085 | opt 0.001
020_030 2 122.664 | opt 0.002 0.045 opt 0.040 | opt 0.001
020 030 3 122,664 | opt 0.003 0.048 opt  0.047 | opt 0.001
020 _030 4 107.134 | opt 0.003 0.052 opt 0.020 | opt 0.001
020 030 5 105441 | opt 0.005 0.055 opt 0.054 | opt 0.002
020_030 10 105441 | opt 0.006 0.072 opt 0.085 | opt 0.002
020 030 15 105441 | opt 0.005 0.084 opt  0.047 | opt 0.001
020_030 20 105441 | opt 0.008 0.097 | opt 0.057 | opt 0.002
020_070 1 250973 | opt 0.001 0.043 opt 0.095 | opt 0.001
020 070 2 250973 | opt 0.004 0.049 opt 0.096 | opt 0.001
020_070 3 246420 | opt 0.004 0.058 opt 0.092 | opt 0.001
020 070 4 246420 | opt 0.005 0.059 opt 0.094 | opt 0.001
020 _070 5 246.420 | opt 0.005 0.06 opt 0.094 | opt 0.001
020_070 10 244988 | opt 0.004 0.071 opt 0.089 | opt 0.001
020 070 15 244988 | opt 0.008 0.098 opt 0.074 | opt  0.002
020 070 20 244.988 | opt 0.011 0.118 | opt 0.062 | opt  0.001
020 150 1 502411 | opt 0.004 0.053 opt 0.093 | opt 0.001
020 150 2 476.472 | opt 0.005 0.072 opt 0.082 | opt 0.001
020 150 3 466.079 | opt 0.004 0.087 | opt 0.096 | opt 0.002
020 150 4 466.079 | opt 0.005 0.097 opt 0.095 | opt 0.001
020 150 5 455.679 | opt 0.006 0.087 | opt 0.049 | opt 0.002
020 150 10 442486 | opt 0.014 0.170 opt 0.148 | opt 0.004
020 150 15 440.870 | opt 0.017 0.186 | opt 0.141 | opt  0.004
020 150 20 440870 | opt 0.021 0.220 opt 0.184 | opt 0.003
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Tabena 2.12: Pesyararu MmeraxeypucTHKa Ha umHCTaHnama n = 30 rae je mo3HATO
ONITUMAJIHO Pelerhe

inst. r opt. - aA - EM VIS

najb. ¢ (s) twt (s) | najb. ¢ (s) | najb. ¢ (s)
030_050 1  224.556 opt 0.003 0.062 opt 0.022 | opt 0.001
030_050 2 224556 | opt 0.004 0.068 opt 0.014 | opt 0.002
030_050 3  221.761 opt 0.004 0.074 opt 0.033 | opt 0.001
030 050 4 221.761 | opt 0.004 0.074 | opt 0.023 | opt  0.004
030_050 5  214.010 opt  0.005 0.099 opt 0.032 | opt 0.002
030_050 10 207.983 | opt 0.009 0.113 opt 0.037 | opt 0.001
030_050 15 199.817 opt 0.013 0.182 opt 0.085 | opt 0.001
030_050 20 199.817 | opt 0.013 0.205 opt 0.107 | opt 0.005
030_150 1  589.593 | opt 0.004 0.062 opt 0.033 | opt 0.002
030 150 2 536.473 opt  0.005 0.094 opt 0.069 | opt 0.004
030_150 3  533.635 | opt 0.004 0.105 opt 0.035 | opt 0.002
030 _150 4  533.635 opt 0.008 0.115 opt 0.041 | opt 0.003
030_150 5 533.635 | opt 0.009 0.122 opt 0.033 | opt 0.003
030 150 10 525.300 opt 0.013 0.189 opt  0.120 | opt 0.004
030 150 15 519.586 opt 0.018 0.217 opt 0.036 | opt 0.004
030_150 20 519.586 | opt 0.025 0.288 opt 0.075 | opt 0.006
030 400 1 1331.773 | opt 0.006 0.151 opt 0.145 | opt 0.001
030 400 2 1230.856 | opt 0.009 0.174 opt 0.163 | opt 0.003
030_400 3 1208.703 | opt 0.022 0.160 opt 0.069 | opt 0.006
030 400 4 1187.753 | opt 0.014 0.178 opt 0.078 | opt 0.004
030 400 5 1181.987 | opt 0.020 0.197 | opt 0.112 | opt  0.006
030 400 10 1154.353 | opt 0.033 0.290 opt  0.095 | opt 0.007
030_400 15 1142.317 | opt 0.048 0.533 | opt 0.181 | opt 0.015
030 400 20 1140.635 | opt 0.061  0.527 opt 0.274 | opt 0.019
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Tabemna 2.13: Pesynratn meraxeypuctuka Ha mHcTaHnmama b0 < n < 300 ruge je
MO3HATO ONTUMAJHO PelIerhe

inst. T opt. GA EM VIS

najb. t(s) twr (s) | najb. t(s) najb. t(s)
050 _080 1  372.069 opt 0.010  0.092 opt 0.012 opt 0.005
050 080 2 346271 | opt  0.005 0.148 | opt  0.012| opt  0.004
050 080 3  346.271 opt 0.009 0.166 opt 0.009 opt 0.008
050 _080 4  346.271 opt 0.009 0.199 opt 0.027 opt 0.005
050 080 &  333.258 opt 0.013 0.197 opt 0.029 opt 0.006
050 080 10 333.258 opt 0.021  0.253 opt 0.031 opt 0.010
050_080 15 332.970 opt 0.031 0.333 opt 0.086 opt 0.016
050 080 20 332.970 opt 0.042  0.409 opt 0.092 opt 0.017
050 300 1 1124.331 opt 0.005 0.158 opt 0.055 opt 0.010
050 300 2 1098.891 | opt  0.012 0231 | opt 0046 | opt  0.010
050 300 3 1098.891 opt 0.014 0.271 opt 0.069 opt 0.013
050 300 4 1094.621 opt 0.017 0.336 opt 0.119 opt 0.009
050 300 5 1094.621 opt 0.021  0.367 opt 0.113 opt 0.015
050_300 10 1076.105 opt 0.036 0.642 opt 0.075 opt 0.022
050 300 15 1062.553 opt 0.055 0.694 opt 0.195 opt 0.026
050 300 20 1062.553 opt 0.073 0.894 opt 0.206 opt 0.042
100 150 1 697973 opt 0.028 0.362 | 692.227 0.028 opt 0.037
100 150 2 696.787 opt 0.088 0.533 opt 0.067 opt 0.058
100 150 3  689.403 opt 0.131 0.645 | 686.703 0.064 opt 0.100
100 150 4  689.403 opt 0.133 0.681 | 686.703 0.074 opt 0.113
100 150 S5  689.403 opt 0.203 0.806 | 686.703 0.046 opt 0.113
100 150 10 686.703 opt 0.241 1.088 opt 0.174 opt 0.173
100 150 15 673.056 opt 0.082 1.246 | 672.686 0.226 opt 0.146
100 _150 20 655.263 opt 0.265 1.631 | 654.869 0.169 opt 0.286
100_500 1 1986.131 opt 0.032 0.493 opt 0.117 opt 0.111
100_500 2 1931.452 opt 0.024 0.722 opt 0.193 opt 0.093
100 500 3 1901.654 | opt 0042 0.802 | opt  0217| opt  0.143
100 _500 4 1901.654 opt 0.056  0.883 opt 0.331 opt 0.195
100 500 5 1876418 | opt  0.077 0994 | opt 0211 | opt  0.207
300 500 1  2543.862 opt 0.839 3.088 | 2538.876 0.195 | 2542.756 1.689
300_500 2 2524.215 | 2521.305 1.930 5.236 | 2490.934 0.292 | 2521.305 2.973
300_500 3 2456.085 | 2454.950 3.043 6.837 | 2427.728 0.565 | 2451.659 2.247
300 500 4 2456.085 | 2455.162 1.947 6.413 | 2417.477 0.411 | 2453.503 2.755
300_500 5 2448.516 | 2447.802 1.042 6.002 | 2412.232 0.495 opt 2.840
300 500 10 2377.530 | 2375.956 2.793  9.242 | 2346.121 0.743 | 2373.107 3.328
300_500 15 2360.732 opt 4.691 1230 | 2328.276 1.032 | 2357.859 4.400
300 500 20 2352.357 | 2349.655 4.359 13.99 | 2332.311 1.060 opt 5.659
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Tabena 2.14: Pesynraru meraxeypuctunka na uactanmama 50 < n < 100 rme nuje
[IO3HATO ONTUMAJIHO PENIeHe

. ] h novo GA EM VNS

inst. ! preth. najb. najb. t (s) tiot(S) najb. t (s) najb. t (s)
050_ 1k 1 3099.083 3099.083 0.019 0.429 3099.083 0.080 3099.083 0.031
050_ 1k 2 3016.320 3037.537 3037.537 0.043 0.536 3037.537 0.159 3037.537 0.058
050_ 1k 3 2977.524 3006.541 3006.541 0.038 0.716 3006.541 0.185 3006.541 0.046
050_1k 4 2930.936 2930.936 0.05 0.795 2930.936 0.270 2930.936 0.070
050 1k 5 2915.139 2930.936 2930.936 0.072 0.947 2930.936 0.387 2930.936 0.072
050_ 1k 10 2890.945 2901.349 2901.349 0.102 1.452 2901.349 0.626 2901.349 0.118
050_ 1k 15 2853.382 2881.119 2881.119 0.187 1.925 2881.119 0.489 2881.119 0.123
050 1k 20 2840.953 2875.188 2875.188 0.374 2.358 2875.188 0.393 2875.188 0.194
100_500 10 1852.608 1852.608 0.351 1.985 1852.608 3.844 1852.608 0.515
100_500 15 1834.379 1834.379 0.132 2.240 1834.379 3.005 1834.379 0.587
100 500 20 1809.037 1809.037 0.617 3.116 1809.037 4.096 1809.037 0.498
100_3k 1 8874.360 9348.949 9348.949 0.034 1.638 9348.949 10.48 9348.949 0.261
100_3k 2 8718.983 9142.080 9142.080 0.087 2.069 9142.080 9.819 9142.080 0.750
100_3k 3 8718.983 9069.565 9069.565 0.263 3.504 9069.565 8.112 9069.565 1.113
100_3k 4 8709.104 9047.027 9047.027 0.200 3.398 9047.027 9.586 9047.027 1.124
100_3k 5 8698.801 8995.853 8995.853 0.358 4.345 8995.853 11.12 8995.853 1.846
100_ 3k 10 8709.173 8873.866 8873.866 0.729 7.382 8869.968 13.79 8873.866 2.452
100_ 3k 15 8402.444 8823.342 8823.342 0.652 10.82 8823.342 22.19 8823.342 3.350
100 3k 20 8521.629 8820.679 8820.679 1.063 13.80 8820.679 29.08 8820.679 3.720

Tabena 2.15: Pesynararn metaxeypuctuka Ha nHcTannama n = 300 riae Huje mo3HATO
ONITUMAJIHO Pelerhe

. I novo GA EM VNS
inst. " preth. najb. najb. t (s) tiot(S) najb. t (s) najb. t (s)
300_2k 1 7709.498 7887.541 7887.541 0.844 4.453 7852.239 0.512 7887.541 3.564
300_2k 2 7645.349 7794.294 7794.294 1.746 7.058 7775.851 0.960 7778.269 4.980
300_2k 3 7509.420 7757.624 7757.624 2.222 8.566 7706.137 0.968 7757.624 6.206
300_2k 4 7442.000 7742.078 7742.078 2.899 10.30 7673.744 1.085 7740.887 7.315
300_2k 5 7389.467 7709.929 7709.929 1.922 10.22 7657.365 1.223 7702.392 7.546
300_2k 10 7416.068 7642.630 7642.630 2.505 14.59 7593.994 1.893 7642.630 11.268
300_2k 15 7307.361 7590.892 7575.865 4.345 21.57 7544.598 2.478 7590.892 15.709
300 2k 20 7345.519 7550.243 7546.985 4.274 24.68 7539.583 3.079 7550.243 18.905
300_10k 1 30824.693 32460.882 32460.882 2.602 13.15 32460.882 1.880 32460.882 12.669
300_10k 2 29659.475 32232.752 32232.752 3.613 19.47 32197.892 3.653 32232.752 17.455
300_10k 3 30759.960 32146.765 32146.765 9.023 27.12 32111.377 4.331 32105.948 22.059
300_10k 4 30989.566 32141.179 32141.179 8.260 31.70 32123.699 4.678 32127.248 26.749
300_10k 5 30872.004 32008.414 32008.414 10.75 38.26 31970.801 5.508 31991.235 34.295
300_10k 10 30968.334 31865.995 31865.995 14.73 61.69 31800.963 8.610 31860.808 54.183
300_10k 15 30748.223 31813.305 31813.305 14.98 91.41 31726.461 15.71 31798.469 73.452
300 10k 20 30923.953 31801.412 31801.412 33.64 145.3 31724.882 21.08 31779.839 107.024
300_30k 1 85934.244 88870.472 88870.472 9.860 43.65 88839.255 5.322 88853.816 41.216
300_30k 2 83903.267 88454.815 88454.815 10.31 62.04 88430.781 11.67 88430.781 53.660
300_30k 3 84952.867 88273.593 88273.593 28.26 94.81 88216.253 14.13 88268.184 74.559
300_30k 4 85143.297 88135.112 88135.112 25.96 119.8 88062.439 16.56 88076.386 85.720
300_30k 5 85845.606 88052.251 88049.412 27.27 150.1 87928.584 21.75 88052.251 113.333
300_ 30k 10 85691.919 87803.363 87791.471 103.9 362.4 87705.325 35.50 87803.363 212.166
300_ 30k 15 85894.230 87731.150 87731.150 156.9 558.6 87710.310 54.75 87679.977 331.352
300 30k 20 85715.008 87651.003 87651.003 212.8 712.6 87453.229 72.95 87643.225 444.365
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Tabena 2.16: Pesynararu metaxeypuctuka Ha wHcTannama n = 500 riae Huje mo3HATO

OIITHMAJIHO pellemne

inst. T preth. novo - GA - EM - VNS

najb. niajb. TG) (s nagb. ) nagb: )
500 1k 1 4744.994 4746.350 4746.350 5.785 11.11 4648.119 0.669 4727.554 9.109
500 1k 2 4739.982 4722.977 3.807 11.42 4658.193 1.082 4713.594 10.254
500 1k 3 4695.510 4699.366 4699.366 7.336 15.94 4604.884 1.444 4678.286 12.719
500 1k 4 4688.866 4684.724 9.776 19.56 4647.271 1.713 4662.030 14.866
500 1k 5 4687.445 4688.985 4684.161 11.26 22.19 4579.851 1.873 4688.985 16.595
500 1k 10 4636.442 4630.468 15.93 30.44 4540.539 3.023 4620.835 22.316
500 1k 15 4622.783 4639.590 4639.590 12.07 31.56 4552.096 3.935 4626.853 24.459
500 1k 20 4602.182 4608.352 4608.352 15.14 39.40 4542.346 4.983 4584.048 34.049
500_ 3k 1 11372.166 12027.040 12027.040 3.461 11.41 11916.205 1.751 11977.997 11.201
500 3k 2 11293.525 11862.723 11862.723 6.343 18.24 11784.635 2.702 11849.706 17.179
500 3k 3 11257.063 11850.243 11850.243 5.934 19.97 11725.473 2.702 11793.837 17.201
500 3k 4 11267.662 11765.877 11765.877 7.806 24.32 11639.063 3.378 11713.591 21.949
500 3k 5 11214.219 11723.852 11723.852 14.13 31.74 11646.231 3.939 11694.037 26.865
500_ 3k 10 10972.091 11712.643 11712.643 9.642 37.29 11617.508 5.863 11603.957 33.650
500_ 3k 15 11159.572 11578.937 11578.937 11.66 45.96 11473.366 7.645 11534.261 41.648
500 3k 20 11038.550 11561.387 11561.387 15.05 60.48 11440.231 9.990 11525.872 56.178
500_ 10k 1 31847.822 34528.000 34528.000 4.673 21.79 34409.012 4.514 34501.876 21.087
500 10k 2 32453.585 34260.188 34260.188 8.783 31.79 34131.424 7.701 34152.379 30.666
500 10k 3 32741.433 34154.737 34154.737 15.82 43.54 34028.891 8.400 34066.961 41.034
500_10k 4 32134.073 33912.136 33912.136 14.76 47.58 33803.204 9.124 33807.818 45.580
500_10k 5 32261.153 33911.097 33911.097 17.07 54.56 33788.798 12.31 33819.252 49.822
500_10k 10 32868.335 33742.713 33742.713 42.26 105.3 33624.379 17.50 33717.134 101.734
500_10k 15 32579.889 33635.495 33635.495 33.46 119.0 33479.666 27.78 33474.646 109.920
500 10k 20 32660.868 33617.122 33617.122 52.45 192.9 33468.009 36.07 33465.430 180.886
500 _ 60k 1 173626.906 178734.277 178734.277 16.80 152.2 178550.864 27.72 178492.642 145.8
500_ 60k 2 169984.258 177599.746 177599.746 74.78 295.0 177263.292 81.03 177279.610 281.8
500_ 60k 3 171399.820 177238.640 177238.640 112.7 345.3 177021.657 85.35 177020.611 314.8
500_ 60k 4 166948.978 177078.523 177078.523 116.2 439.7 176834.418 96.04 176978.673 421.5
500_ 60k 5 172710.669 177017.653 177017.653 106.7 505.6 176629.617 100.5 176726.983 481.7
500_ 60k 10 165966.934 176618.265 176618.265 311.3 1056 176208.475 157.1 176297.561 889.3
500_60k 15 165512.248 176406.682 176406.682 436.9 1538 176021.311 252.6 176184.026 1273
500 60k 20 166051.696 176373.468 176373.468 668.8 2028 175924.068 295.8 176116.713 1896

Tabesia 2.17: Pesyinrarn meraxeypucruka nHa nacranmama n = 1000 riae Huje mo3HaTo

OTITUMAJIHO peleme

. I novo GA EM VNS
inst. " preth. najb. najb. t (s) tiot(s) najb. t (s) najb. t (s)
1k 1.5k 1 7830.439 7775.978 37.98 51.86 7538.786 2.836 7730.085 51.325
1k_ 1.5k 2 7660.702 7612.876 51.87 70.30 7395.79 4.521 7547.915 65.546
1k_ 1.5k 3 7561.257 7478.796 50.89 72.12 7300.616 6.000 7466.919 71.088
1k_ 1.5k 4 7552.921 7455.309 63.55 89.76 7316.591 6.590 7453.238 87.372
1k_1.5k 5 7561.257 7486.499 81.02 102.5 7330.503 7.108 7460.453 100.537
1k_1.5k 10 7499.702 7429.124 74.73 121.8 7218.991 12.28 7369.720 118.701
1k_1.5k 15 7457.737 7409.428 114.2 170.1 7151.337 15.94 7325.439 165.461
1k 1.5k 20 7432.879 7351.995 136.4 192.2 7192.178 21.55 7272.166 186.898
1k_10k 1 34497.300 37642.910 37642.910 38.66 72.49 37340.775 18.99 37335.113 71.051
1k_10k 2 33431.473 37082.383 37082.383 57.40 108.75 36658.911 27.26 36851.114 106.235
1k_10k 3 35076.961 36811.521 36811.521 57.11 124.0 36487.822 30.98 36564.711 120.444
1k_10k 4 34828.276 36771.775 36771.775 63.48 143.6 36431.582 40.06 36338.953 137.109
1k_10k 5 35122.442 36682.944 36682.944 79.45 171.7 36435.325 39.64 36326.740 167.196
1k_10k 10 34552.295 36593.801 36593.801 72.59 205.3 36159.098 61.84 35990.061 196.652
1k_10k 15 34642.263 36429.494 36429.494 125.2 309.2 36075.022 96.69 36081.592 303.380
1k 10k 20 34789.795 36455.454 36455.454 196.9 424.8 36114.143 123.8 36058.370 419.638
1k_ 100k 1 294083.743 304705.500 304705.500 229.5 680.7 304143.577 237.5 303655.762 664.079
1k_ 100k 2 277883.845 303065.476 303065.476 356.8 1020 302752.951 481.8 302371.567 979.356
1k _ 100k 3 277770.801 302588.147 302588.147 587.0 1322 301729.009 465.5 301519.126 1287.860
1k_100k 4 287363.683 302061.731 302061.731 732.8 1667 301171.529 474.0 301111.823 1587.103
1k_100k 5 293827.978 301684.879 301684.879 950. 2038 300931.572 559.5 301026.029 1952.373
1k_100k 10 276657.467 301101.730 301101.730 2091 3679 300144.674 821.3 300249.889 3589.067
1k 100k 15 291638.645 300899.411 300899.411 1534 4286 300059.641 1263 300057.737 4019.348
1k 100k 20 294052.633 300608.129 300608.129 2322 5579 299723.170 1369 300298.373 5471.942
1k _ 350k 1 986248.932 1004141.663 1004141.663 1271 3164.523 1003349.956 560.8 1002271.215 3039.011
1k _ 350k 2 963299.917 998643.547 998643.547 2077 4184.105 998045.476 2293 997731.064 3886.649
1k _ 350k 3 962372.761 996287.655 996287.655 2170 4913.708 995344.707 2657 995357.745 4617.897
1k _ 350k 4 965016.683 995233.791 995233.791 2335 5982.324 994358.43 2576 994635.082 5736.208
1k_ 350k 5 963881.119 994544.743 994544.743 2614 7048.297 993655.168 2975 993896.013 6589.025
1k_ 350k 10 962136.163 993679.112 993679.112 5046 12618.262 992408.902 4107 993023.622 12101.822
1k_ 350k 15 962052.538 993116.857 993116.857 7073 17164.022 992155.293 5031 992579.670 14310.802
1k 350k 20 962008.567 992902.459 992902.459 7898 19608.342 991776.551 6951 992022.370 18644.139
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I'taBa 3

Bunie immen3mnonaJiHu npooJjiem
MaKcuMaJHe Oucekiije rpada Ha

rnmoBe3aHe moJarpadoBe

Bumeiumensuonasinu mpodJieMm MakcumaJsine oucekiuje rpada Ha 1moBe3aHe 1mo/rpa-
dose (enr. connected multidimensional maximum bisection problem - CMDMBP)
je renepannsanuja npodaema Makcumasiae oncexnuje Haauk MDMBP paswarpanor
y MPeTXOJHOj TJIaBH, TJe ce JAOJATHO 3aXTeBa Ja moArpadOBU HHIYKOBAHU MapTH-
nujama Oy/y moBe3aHH, a yBejeH je y [42].

[Ipucrynu pemasamwy CMDMBP ce mory pazmarparu Ha OCHOBY MPHUCTYIIa pe-
masamby MBP u onux pemapamy MDMBP, kao u mpobiema noBe3aHux ca mapTHITH-
onmncamem rpacdona Ha moBe3ane noarpadore. Kao mro ce moxe ugern MDMBP
je jenna pesnakcanuja CMDMBP (kaja ce oxbare ycjaoBu IOBE3aHOCTH) T€ OrPaHU-
Jerba Koja Baxke MDMBP Baxe u 3a CMDMBP.

Burnre tumensuonasian mpobJieM MakcuMaJsHe Oucekinje rpada Ha moBe3aHe Mmo/l-
rpacdoBe ce jaBjba Tjie TOJ Cy pejanuje u3Mmel)y eHTUTeTa IPE/ICTAB/bEHE Ca BUIIE
HYMEPHUIKHUX KapaKTePUCTUKA YMECTO jeTHOT Opoja ! IJie je IoBe3aHOCT moArpadoBa
oj cymTuHCKe BaxkaocTu. OBO Ce MOYXKe BHJIETH W3 KOHKpeTHHX mpobsemva. [IpBu
mpobJieM je Be3aH 3a yIpaB/baibe JbYJICKIM pecypcuMa, Te je jeJaH o HajBarKHUjuxX
acrmekaTa je KOMIIATHOUIHOCT /HeKOMIATHOWIHOCT 3anocienux. KommarubuiHocr
ce MOKe TIPeJ/ICTAaBUTH BEKTOPOM KOjU YMHE KOOPAWHATE KOje 0JIr0Bapajy KapakTepy,
3HAIbY, MUCKYCTBY, UTJ. TIJe Cy BHUIIA HABOM HEKOMIIATHOMTHOCTH IIPe/ICTaB/heHU

Behum OpojeBuMa. 3aImocjieHd y OBOM CJIy4Yajy Cy IPeJICTaB/beHH YBOPOBHMA U
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MDMBP na mose3ane moarpacgose

YUEHUIA J1a je ojipeheHn nap 3all0c/IeHuX pa/uo 3aje/iHO y PaHujeM IepPUoJLy Hpe/ji-
CTaBJbeH je TpaHoM u3Mehy narux ¥Boposa. [Ipobiem je mogeanTu rpyiy 3amocaeHnx
y JBa THMAa jeJHAKNX BeJIMUMHA TJie HajBehm jgeo HekomuarubuiHocTn Mely 3aro-
crennMa Jexku u3mehy tumosa. ITosesanoct moarpadosa (THMOBA) UIpa BayKHY
VJIOTY jep ce MOzKe cMaTpaTu Jia he ce Jby/iu KOju Cy paHuje paJIiau 3aje/IHO JaKIe
yKJIonuTu y TuM u y Oyayhuocru. Ipyru mpumep je cjumdaH npuMepy Be3aHOM 3a
JIN3ajH eTeKTPOHCKUX KOJ1a U3 MPEeTXOIHOT MOT/IaB/ha, CaMO IITO Ce JOIII J0/1aje YCI0B

Jla MOpa Jia ce OJIPYKU TTOBE3aHOCT eJIeKTPOHCKNX KOMIIOHEHTH Ha CBAKO] TIJIOUM.

3.1 Jedununuja mpobdaemMa

VY oBoj ceknuju he OuTH yBeJeH BUIIEINMEH3NOHAIHU TPOOJIeM MaKCUMAaTHe OUCeK-
nuje rpacda Ha moBe3aHe noArpadgoBe Kao rerHepajmuiaije mpood/emMa MaKCHMaJTHe
oucexiyje.

Kao mTo ce Moxke BHIETH, MOBE3AHOCT IMOArpadoBa MOKe OHTH BeOMa KOPHCHA
y oapehennm obacTuMa MPpaKTHIHOT ¥ TEOPETCKOT MCTparkuBama. (OBO je riaBHH
pasJior 3a ¢gopMyIucame HOBe reHepatn3anuje MBP.

[IpobGsiem ce moxke dbopmynucaru Ha ciaenehn nadun: wexka je G = (V) E) neo-
pujentucanu nose3anu rpad, S C V u w je pyHrnuja Koja /10/1e/byje CBAKO] rpaHU
€ HeKy T-TOPKY HEeHeraTHBHHUX PEATHUX OpojeBa (Wey,Wes, ..., We,). IIpecek C(S)

oapeben ckymnom S je medunncan Kao
C(S) = {(ie, je) €E El(ic € SANJe € S)V (Je €S Ni. ¢ 5))}.

VY ja/bem TekcTy o3Haka (ie,je) He mpejcTaB/ba ypelenn map usoposa Behi kpajeBe
rpane e. Ouursienno je na Baxu jeanakocr C(S) = C(V '\ S). Texuna npecexa je

neduHICAHA K0

w(C(S)) = min Z W )1

1<i<r
(1,4)€C(S)

3ajaTak reHepaIM30BaHOr MPOOIeMa MaKCUMAJIHe OUCeKInje je mponahu mogery

CKyTla YBOPOBA Ha JIBa CKYIa Ca jeJlHAKWM OpOjeM YBOpPOBa Iie je TeKMHa TpeceKka

MakKcuMaJIHa, 1 00a nojrpada WHAYKOBaHA Hapruijama cy mnose3ana. OBaj mpo-

OJieM Ha3WBAMO BHUIIEIMMEH3UOHATHH ITPOOJIEM MaKcHMaJiHe Oucekiuje rpada Ha
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MDMBP na mose3ane moarpacgose

nosesane nojrpadose.

ITpumep 3.1. Buwedumenauonarsnu npobiem makcumanrne bucexyuje epada Ha
noseaane nodzpadose mosce bUMU UAYCMPOBAH NPUMEPOM 2pagda damum Ha Caruuu
3.1, wuje je onmumanaro pewere damo ckynom S = {2,3,4}. Cryn S eenepuwe
npecex C(S) = {(1,2),(1,3), (1,4), (3,5), (3,6), (4,5)} 2de cy cyme no koopdura-

mama (17,16) na je mescuna npecexa jednara 16.

Cnuka 3.1: Bumeanmensmonanna Oucekinuja rpacda Ha moezane moarpadosne.
[Toxebspane cy rpaHe Koje 1mpuiia/iajy mnpecexy.

[Ipumerumo jia je rpad U3 HPETXOHOI IPUMEpa UCTU Kao rpad u3 npumepa
2.1, m 71a je BpeIHOCT ONTHMAJHOT pelnema 3a rpad 3a MDMBP, jeqrnako 18, a na
je ckyn S = {1,3,5}. ¥V tom caayuajy S wnaykyje nosesanu noarpad, amm V' \ S

UHJIYKYje nojrpad Koju HHUje 1OBE3aH.

3.2 Moaea MenioBUTOT IeJI00POjHOT JIMHEeapHOT

IIPOrpaMupamba

Kao n y ciyuajy mpobiema u3 riase 2, u 3a oBaj mpob/eM je popMyTucaH MO
MEIITOBUTOT JIMHEAPHOT Imporpamupama. Pa3soj moaesa MILP-a, u y oBom city4ajy,
MOzKe KOPUCTUTH 3a ojpeljuBame ersakTHUX perremna 3a rpadoBe MambUX TUMEH3]ja,
Ka0 1 3a Pa3Boj XeypucTHIKuX mpucryna [51] u [58].

Y oBoMm noryiasby he 6utn yBejena (popmysianuja MENIOBUTOr JIMHEAPHOT MPO-

rpaMuparma 3a BHIIEIUMEH3HOHAJTHA MpobJieM MaKCcHMaJiHe Oucekije rpada Ha

57



MDMBP na mose3ane moarpacgose

noseszane noarpadose. ueja Mogenosama nosesanoctu noarpadoBa npaTu MpPUH-
nume gare y [44].

Heka je G = (V, E) rae je |V| = n, n mapan 6poj u Hexa je we = (We1, Wea, - - - , Wey )
BEKTOp TexknHa rpane e € FE. VYpeaumo HoBu uBop 0 ¢ V u cKym HOBUX TpaHa
OF = {(0,4)|i € V} u osgaummo V =V U {0} u E = EUJE.

Basarak je nahu nomeay (Vi,V3) ckyna usoposa V rae je Vi NV, = 0, |V3| =
|Va| = n/2 rako na je w(C(V))) makcumamuo, a Ja moArpadOBH UHIYKOBAHU CKY-
nosuma Vi u Va5 6yny mosesanu. Heka cy Gy = (Vi, Ey) u Gy = (V, E) 1akBu
uHjykoBauu nojarpadosu. IlomrTo cy nosesanu, oHu cajprke pasanumyha crad.ia,
Ty = (W, E)) uTy = (Va, EY). Heka cy cy YBOPOBH p U ¢ NPOU3BOJBHU YBOPOBU U3,
pesiom, Vi u Vo, Osnauumo npomupene ckynose rpana B} n E} ca By = E{U{(0,p)}
u Flz = E,U{(0,q)}. Osum cy oapeljena npomupena pasanumyha craboa T, =
(Vi U{0},E}) u Ty = (VaU{0},E,). Heka cy rpadosu T u T nedunucann kao
T=(V,E,UE)uT=(VU{0},E,UE,).

Jla 6u ce popmynucao MILP momen 3a pemasame CMDMBP yBoge ce cienehe

IIPpOMEHJ/bUBE!

1, 1€V
z = ' (3.1)
0, i€ Vs,

1, axo rpana e € C'(V]
te = P () (3.2)
0, y cynpoTHOM,

1, axo rpana e € Ell
Ye = (33)
0, y cynporHOM,

=
1, akorpanaeé€ F
2 = P 2 (3.4)
0, y cynporHOM,

U, € [-n/2,n/2),e € E (3.5)

[TpomensbuBe x; oapelyjy nomesry ckyma 4YBopoBa, t. ogpelyjy rpane Koje mpuria-
Jlajy 1peceKky JIOK Y. U Z. Ojipelyjy rpaHe Koje mpuiia/iajy ojrosapajyhem nporiupe-
HOM paszanumyhem ctadbmay. [IpoMeH/bUBE U, MpeICTaB/hajy KOJUUUHY MPOTOKA KOja

npoJia3u Kpo3 oarosapajyhy rpany. la 0u ce MojeoBaJia 1MOBe3aHOCT, KOPUCTHU CE
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MDMBP na mose3ane moarpacgose

BpCTa LPOTOKA KOJI Koje y rpad yja3um KoJIMYMHA IPOTOKA Koja je jejHaka Opojy
YBOPOBa, a Y CBAKOM YBODPY Ce 3a/Ip:KaBa KOJIMYNHA MpoToka 1. Tpeba HamoMeHyTH
Jla OBa BPCTa MPOTOKA HU HA KOJW HAYWH HUje CAUYHA Ca MPOTOINMA KOjHU Ce KOPHUCTe
y KJIACUIHUM TTPOOTeMIMa MAKCUMATHIX MPOTOKA U MUHUMATHUX PE30Ba.

Moies1 MeIoBUTOT JIUHEAPHOT MporpamMupama 3a pemasambe CMDMBP moxkemo

3alliCaTu Kao:

max U (3.6)
TaKo Ja BayKu
U< wa-te, 1<I<r (3.7)
ecE
Ti, +xj, > tey, (i, Je) =€ €E (3.8)
Ti, + T, +te <2, (ie,je) =€ € E (3.9)

S = g (3.10)

eV
1 1 .
Yo < 5:61 + §:ch, (leyjo) =€ €E (3.11)
1 1 L
Ze <1— %ic = 5%ies (leyje) =e € E (3.12)
Ye < Tj,, (0,7.) = e € 0F (3.13)
2e<1l—=z;, (0,j0) =e€dE (3.14)
u6§2~ye+ﬁ'ze, ec FE (3.15)
2 2
n n _
>0 -0 E .
Ue 2 =5 Yo = 5 " Ze e¢€ (3.16)
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D= Y u=1 i€V (3.17)
Z Ue =M (3.18)

e:ie=0
> e = g ~1 (3.19)
eck
Y =11 (3.20)
2
eclE
>yt D> z=2 (3.21)
ecOE ecOFE
Tite,Ye, 2 € {0,1}, i€V,e€ E (3.22)
U, € [-n/2,n/2), e€kFk (3.23)

Orpannvemem (3.7) je oapelena ropma rpanuia TexuHEe Mpeceka. 3a CBaKy
rpaHy Koja je y IpeceKy, TauHO jeJaH UBOpOBa IpHIaja Vi, IMTO je Yy MOJeIy
obe36eheno orpanmdenuma (3.8) u (3.9). Orpamnmderse (3.10) ocurypasa na mapru-
uuje V1 u Vo umajy nojajeanak 6poj uBopona. IloBesanoct nHyKoBaHuX 110ArpadoBa,
ce ocurypasa momolly orpammuema (3.11)-(3.20). Ingeja mema momena Kojum ce
OCUTypaBa MOBE3AHOCT je 3aCHOBAaHA HA TPUCTYIY Ja ce 3a moArpadoBe WHIyKOBaHEe
ypopoBuma u3 V7, ojHocHO Vo, KoHCTpywHIy ojroBapajyha pasanutmbyha crabJia, Koja
he, momTo cy crabsia moBe3aHa, TApAHTOBATH TOBE3AHOCT YHTABUX WHIYKOBAHUX
naprunmja. Orpanudema (3.11) u (3.12) o0be36elyjy jga rpana 4uju cy KpajeBu y
pasjMuuTUM napruiujama He Moxke upunajaru vu 1) v Tp. Orpanuuema (3.13)
00e36ehyjy /a rpane Koje 1moBe3yjy HYJITH YBOP ca YBOpPOBHMA U3 Vo He MOTY OUTH y
Ty. Awnasorno, orpanndemsa (3.14) 06e30elyjy na rpane Koje 1moBe3yjy HyJITH IBOD
ca upoposuMa u3 V) me mory outn y Th. Orpannuema (3.15) u (3.16) o6e36elyjy na
je u, = 0 3a rpaHe e Koje He IpHNaajy pasammmyhem crabry T. Orpanmdeme (3.17)
0be30ehyje j1a je pas/nka yJaa3HuX U U3JIa3HUX BPEJHOCTU IPOMEH/bUBE U, KPO3 HEKHU
9IBOD jejiHAKa 1, Tj. Ja je y UBOpY ocTao nporok y kKoimdunau 1. Orpanudemse (3.18)

ocurypasa Jia je m3Jja3 u3 J0JATHOT YBOpa MPeKOo MTPOMEH/bUBE U, jeJHaK OPOjy IBO-
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posa y rpady G, unme ce 0be3dehyje na y pasauumyhem crabiy uma yKyuHo n + 1
4YBOp OJiHOCHO N Trpana. llomro y moarpady muaykoBanom ca Vi, oaHocHo ca Vs
nMa 1o n/2 uBoposa, oarosapajyha nokpusajyha crabna cagpzxe no n/2 — 1 rpany.
Orpannvema (3.19) u (3.20) 06e36ehyjy na pazanumyha crabia cajgpzxe ynpaso 1o
Toauko rpana. Orpanudeme (3.21) obe3behyje Ja mocroje TadHO B TpaHe Koje
uzjase u3 gogarHor ysopa 0 Kojuma je u, # 0.

Tpeba npumerurn fa cy orpanndersa (3.11)-(3.14), (3.17), (3.18) u (3.21) cimuna
Kao y dopmyJialuju 3a perniaBame mpod/ieMa HalazKeha MaKCUMaJIHe OalaHCupaHe
nosezane naprumuje ysegene y Maruhesom pany [44]. Uneja nznoxena y [44] obe-

30ehyje moBe3aHOCT MapTHUIUja ITPEKO KOHIENTa IPOTOKA.

Jlema 1. U3 ozpanuuersa (3.11)-(3.21) caedu da y onmumasnom pewersy npobaema
(3.6)-(3.23) nocmoge weoposu p € Vi u q € Vo, maxeu da je uopy = |Vi|, U, = |V2|
u U =0 3ai#p,q.

Jlokas. Heka je e rpama w3 E. T'pama e Moxke ainm He MOpa OWTH yK/bydeHa y
pazamumyhe crabro T. Y cayuajy ja je rpaHa e yK/bydeHa y pasammmsylie crabiio,
Tj. € € Ell UE;, TaJla CJaeId A je TAaTHO jeJTHO O Yo WU 2, JeTHAKO 1. Y CYIpPOTHOM,
oba Yy u z. cy jeanaxu wyau. Orpanndemem (3.11), BpegHocTH ¥ Cy OrpaHudeHe ca
JIECHOM CTPAHOM HejeJHAKOCTH BPEIHOCTUMA X;, U T, (CIUTIHO, orpanmdena (3.12)
orpaHndaBajy mpovensbuie z). Ha mpmmvep, ako oba i, u j. npunamajy Vi, obe
BPEIHOCTH Z;, U Zj, Cy HCTOBPEMEHO jeJHAKH 1, n y TOM Cjiy4ajy, orpanudemse (3.11)
JI03BOJbAaBa Jla TpaHa € MOXKe OUTH YKJ/bydeHa y paszamuimbyhe cradsio 17, [lomTo cy

IpOMeH/bUBe GHHAPHOT THIIA, OCTOje YeTnpu MoryhHocTn 3a ;, u xj,:
(i) z;, =1 u xj, = 1: To 3uaun ga 0b6a IBOpa HpHUIAIAjy Vi;
(ii) x;, =1 u z;, = 0: uBop ¢ npunaja Vi, a 4Bop j npunaja Va;
=0wu z;, = 1: uBop i npunaga Vo u j upunaza Vi;
=0 n x;, = 0: oba yBOpa npunagajy Vs;

Camo y cayuajesuma (i) u (iv), mocroju moryhHocT 1a je rpaHa yKjbydeHa y
onrosapajyhie pazamumyhe crabio, a y cayuajesuma (ii) u (iii), orpannvema (3.11)
u (3.12) rapanryjy na rpana e nehie 6urn ykspydena, e he taga 36or (3.15) u (3.16)

U, 6utH jemuako 0.
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U3 (3.21), aupekrno caeau jga taano jase rpase (0,p) u (0,¢) umajy Bpegnocr
IPOMeHJbUBe U pazaudautry ox Hysae. OBe rpane npunaiajy OF u 3a wux 360r (3.13)
u (3.14) wim yo = 1 nam z. = 1. Buhe nokasano jga p u ¢ npunagajy pasindu-
tuM nojackynoBuma Vi u Vs, IlpermoctaBumo ma, 6e3 TyOMTKa ONINTOCTH, U P H (
npunazajay Vi. U3 (3.18) caenu ma uop) + Uo,q) = N

Cymupajmo orpanndema (3.17), kazna je i € V.

vl = Z(Zue—zue>= S w3 u-

i€V \eje=i ele=1 eje€V1 ee€V]
- E U/e _|_ E ue + E ue -
ezieevl/\jeevl e:ie:O/\jeevl 53ieeV2Ajeevl
( 2 “)
ee €EVINje €V ete EVINje €V

= > U=y + Uy =1
eie=0Aje€V1
[IpBa u yerBpTa CyMa ce MOHUINTABA]Y, /0K Tpeha u 1moc/ie/iiba nMajy cBe cabupke
jemnake nynu. Tako je u3pas |Vi| = n y KonTpagukuuju ca yumenurnom ja je |Vi| =
n

% Koja ciemu u3 orpannyera (3.10). 3axibyuyjemo jga p u ¢ MOpajy HpHIIAIATH

pas3anauTuM Hnojckynosuma Vi u Vs. ]

Teopema 2. Heka je dam nosesan 2padh G = (V) E), 2de je |V| napan 6poj. Iap-
muyuja ckyna weoposa V. = (V1,Va), u undykosanu nodzpagosu G = (Vi, Ey)
u Gy = (Va, Ey) wune pewerwe CMDMBP axo u camo axo npobiem mewosumoz

AUHEAPHO2 NPo2pamupaiva (3.6)-(3.23) uma onmumasno pewerve.

Jlokas. (=) Ha ocHoBy maprunmonncama rpada GG, KOHCTPYHIIHMO TPOMEH/bHBE
(x,t,y, z,u) Tako ga dbyHKIUja Muba (3.6) T0CTHKE ONTUMATIHY BPEIHOCT, & OIpa-
Huvema (3.7)-(3.23) oyny 3amoBosbena. Heka cy Gy, Ga, Vi, Vo, Ey, Ey, Th, Ty, EY,
El, Ell, E;, Ty, Ty, T, T u OF onpehenn kao Ha MOYETKY MOIIABbA 3.2.

Heka cy mpomensbuse jedunucane y ckiaaay ca (3.1)-(3.4). Ounriemno je ga je

orpannuemne (3.22) 3agoBosbeno. 3a e € OF, u, nedunnmmio kao
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Vil ej=p
Ue = H/Q‘ € =q (324)
0 noaye

rJie je p npou3BOJ/bHU eJIeMeHT u3 Vi, a ¢ HpOu3BOJbHU ejieMeHT u3 V.

Kako je |V/| = 5 u |V5| = %, rana u. € [-%, 5] 3a cBe e € OF.

[Tokakumo cajia Jga u 3a OcTaje rpaHe € BaXKW Ja je U, U3 JATOr WHTepBaJa
[—n/2,n/2]. Tlocmarpajmo asa nokpusajyha crabaa 77 u Ty 3a cKynoBe 4BOpOBa
Vi u V5. OBaksa pasanumbyha ctabjia ce JaKo MOI'Y OJPEJUTH HEKUM aJTOPUTMOM
npeTpaKuBamba, Ha MPUMep, MpeTpakuBameM 110 ayounn wiu 1o mupunun. Oba oBa
AJITOPUTMa OOUYHO MOJIa3€ O MPOU3BOJHHOT YBOPA, KOjU Ce MOZKEe CMATPATH KOPEHOM
crabJa, JIOK Cy CBU JIPYTH YBOPOBU ypeheHu JaTuM aJrOpuT™MOM. Y HAIIeM CJIydajy
110JIA3HU YBOPOBU WM KOopeHu he O6wtu p m q. PopmupajmMo npoToK Kpo3 rpad
(VU{0}, E). Heka je e = (i, j.) m3 crabma T. Kopumhemen mopeTKa reHepucanor
AJTOPUTMOM TIpeTpare, y CJIydajy /ia je IBop i, POJNTEsh YBOPA J, BPETHOCT TPOTOKA
KpO3 rpany € je jeduHucana Kao Opoj Y4BOpoBa y 10/iCTad/1y ca KOPEHOM Y YBOPY Je.
VY ciydajy Kaja je 9YBOp j. POJUTE/b IBOPY %e, BPEJHOCT IPOTOKA Ue JehUHHUIITIEMO
Ka0 HeraTupaH OpPOj IBOPOBA y TMOACTAOIY Ca KOPEHOM Yy 9UBOPY f.. 3a CBe JIpyre
rpame, Koju He mpumaaajy Hu F| uu Ej, KomwdmHa MpoOTOKA je jeTHAKA HYIH Tj.
ue = 0. Ilomro je 6poj YBOpOBa y CBaKOM MOJACTAOIy Malb WM jeHaK 5, Tajua je
ue € [—2,2] 3a csaky rpany e € E'\ 9E. 3aro, (3.23) Baxu 3a csako e € E.

[Tokaxkumo J1a ¢y orpanndema (3.7)-(3.21) 3amoBosbeHa.

Ha ocuoBy nedunnmmje Texxnne nmpeceka, orpannvere (3.7) je 3a10BOJ/beHO, a
OIITO je maprunuonucame rpada G onrumasto, (3.6) he, rakohe, 6urn 3a0B0bEHO.

Ako je te = 0 maga cy (3.8) u (3.9) ounryenno Taunu. Ako je t. = 1 Taja
onrosapajyha rpana e = (7,j) npunaja npeceky, a TaA4HO jeJaH IBOP MHIUIEHTAH
rpaHu e Mopa 6utu y ckyuy Vi, na je wam x; = 1 uiam x; = 1 re (3.8) u (3.9) Baxe.

Orpannveme (3.10) je OYUIIETHO UCHYHEHO MOIITO je 3aXTEBAHO Jia je CKYIl
YBOPOBA T0JIe/bEH Yy JIBA CKyIlla Ca jeJHAKUM OpojeM IBOpOBA.

Ja 6ucmo jmokazamu mHejeqnakoctu (3.11), pasmarpajy ce aBa ciaydaja y. = 0,
i y. = 1.

(i) ye = 0: Hejemmakocru (3.11) cy 3agoBosbene 3aro mro je z; ,x;, > 0 0o
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JiecbunuIju.

(i) yo = 1 mmmumupa Ja je e € E, = = zj, =1=y. < iz, + 3z,

Ha nokazxemo jegnakoctu (3.13), HOHOBO ce pa3MaTpajy JBa cJydaja:

(i) ye = 0: Hejemmaxoctu (3.13) Bazke 3aT0 mTo je x;, > 0 mo nedunnnnju.

(ii) ye = 1 mvmuupa 1a je e € E; [Tomrro je e € OF, e € Ell NOE = (0,p), jep
je p xopen crabma T, mTo gabe UMILIIIUpa Ja jo = p € Vi na caean na je x;, = 1,
a omarie Hejennakoctn (3.13) Baxke.

Hejennakoctn (3.12) m (3.14) ce nokasyjy awamorao Hejemnakoctuma (3.11) u
(3.13).

Ha 6u nokazamu nejennakocru (3.15) u (3.16) pazmarpajy ce aBa ciaydaja:

(i) e € E UE,. BpeiHocTu iecHux cTpaHa HejeiHaKOCTH (3.15) m (3.16) cy

(ii) e ¢ Ell UEIQ. Tana je u. jeqnako 0 no gedpunnnuju. Hejennakocru (3.15) u
(3.16) cy 3a10BO/BEHE 3aTO IITO CY JIECHA CTpaHa HejeHAKOCTH (3.15) HeHeraTuBHe,
a JlecHe crpane HejegHakocTd (3.16) cy HemosurusHe.

Ja 6u gokasanu wejennakoct (3.17), 63 rybuTKa ONIITOCTH, PETIIOCTABAMO Jia
je © € V. Pasmorpumo cBe rpane u3 Ell, KOje MOYNIbY WU 3aBPIIaBajy IBOPOM
1. JemHa o1 OBUX I'paHa J0Ja3U U3 POJIUTE/HCKOT YBOPA, & CBU JIPYTH YBOPOBU CYy
HACJIEHUIM. 3a CBe JIPyre rpaHe WHIMIEHTHE ¢, & KOje He IPUIIaIajy Fll, BPEIHOCTH

ue cy jennake 0 u me yruay Ha (3.17).

Zue—Zue: Z Ue + Z Ue — Z Ue — Z Ue =

eje=t ele=1 e:je=1Aue>0 e:je=1A\ue<0 ee=1Aue>0 ete=1AUe<0
= § |ue| + E —|ue| - E |ue| — § —|ue| =
e:je=1Aue>0 e:je=1Aue<0 e:te=1AUe >0 e:te=1A\Ue<0

- S e S (T w3 o).

e:je=iAue>0 ele=1A\Ue<0 e:je=1Aue<0 ele=1Aue>0

Y 1Tpehoj 1 4eTBPTOj CyMH Y IPBOM PeJIy MOCTOJU CaMO jeHA TpaHa 3a KOjy je U
Pa3JIMYIUTO O/ HyJIe ¥ TO je TPaHa Koja J0Ja3W Y 9BOP ¢ U3 IerOBOT POANTE hA. 3a Ty

rpany, |ue| je jeqnako 6pojy 4BOpoBa y moAcTab Iy ca KOPEHOM y i. Y HOC/IeIhe J1Be
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cyMe y4ecTBYjy CBe I'paHe Koje 110Jia3e U3 4YBOpa ¢ Ka HacJ/eHUIuMa y pa3anumbyhem
crabsy T7. YKynHa cyma |u.| 3a Te rpane je jejHaka yKyIHOM OPOjy 4BOpOBa CBHX
nojcrabasia Koje 3a KOpeH UMajy jeJHOr OJ1 HAC/eJHUKA 9BOpa 7. THUX 4BOpOBA MMa

3a 1 Mame oJ YBOpPOBa y CTabIy ca KOPEHOM Y UBOpPY %, Ia BarKU

Do lul+ D Iue!—< S ful+ D ]u€]>:1.

e je=1tAue>0 ele=iAU:<0 e:je=1tAue<0 ete=1Aue >0

Tuwme je nokazauna uejennakocr (3.17).
Uckopucrumo nedbunurmjy (3.24) npomensbuse u., kaga je e € OF y moka3sy

ncnymenoctn ycsosa (3.18). Tana je ounriieano
> ue=u(0,p) +u(0,q) = [Vi| + [Vo| = n.

?{Z;;% cy Ty m T, pasanumyha crabia nogrpadosa Gy u G, Tana je Y . ple =
|Ell = Vil =1 m > cp2e = [E5| = [Vo| = 1. To nmuymmupa ja cy orpanndera
(3.19) u (3.20) ucmymena.

Ba e € OF, y. = 1 3a camo jeano e, u o y cayuajy kaja je e = (0,p). 3a cse
apyre rpane e € OF, y. = 0, mTo UMIUTHIUPA ) . op Ye = 1 U CTUIHO, Y cop Ze = 1,
OJIaKJIe CJIeJI Ja je orpannvere (3.21) ucmymeHo.

(<) MperuocraBumo aa je (x*,t*,y*, z* u*, U*) ontumasno pememe npobdiaema
MEIIOBUTOr JINHeApHOT mporpamupama (3.6)-(3.23). KoncTpyumumo napTunnoHu-
came rpada G na noarpadose GG; n G Tako 1a oHO npeacTasiba penteibe CMDMBP.

Hedunuimmo u

Vi={ieVl]z; =1}, By = {e € Ely. = 1},

Vo={i€V]z; =0}, Bs={e€ E|lze =1} u

C(V1) ={e € E|t. = 1}. Onane je ounrienno gaje Vi UVo =V u VNV, = 0.

Ckyn C(V}) npejacraB/ba IIpecek reHepucan CKymoM uBopoBa V.

U3 orpanudersa (3.22) t. je wiu 0 nm 1.

Ako je t, = 1 Taga u3 orpanundema (3.8) u (3.9) cieau 1a UHIUIEHTHE YBOPOBH
rpaHe e IpHIIaIajy PasJuduTuM cKymoBuma Vi u Vj.

Heka je ¢’ rpana raksa jaa je to = 0. ITokaxumo na u3 yciaosa (3.8)-(3.9) i u
Jer MOpajy ja Oyay y ucroj nmaprunuju (wiu Vi) wim V3). YKoauko 6u mpunagasim
Pa3IMIUTHM HapTHIMjaMa, CyMa y JIeCHOj cTpaHu yciaoBa (3.7) 6u Guia Mama o

cyMe y Kojoj 6u 3a oy rpamny €' Bpeanocr ox t. ouino jegnako 1. To jecr, U =
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> Wep + te, 1 < 1 < 1 6u Outo Behe o U*, mTo je y KOHTpAa UKIUjU jia je
ecE,et(e/)=1
U* onrumasino pererbe mpobsema (3.6)-(3.23). akie, kama je t. = 0 oba uBopa

MHIINJIEHTHA Ca € MPUNaJajy UCTO] MapTUITUjH.

I3 orpannvema (3.10) crequ na je |Vi| = n/2 = |V;4| mro 3nauu ga je ckyn
YBOPOBA TOJIe/bEH Yy JIBA CKyIla Cca jeJHAKUM OpojeM IBOpOBa.

Tebunummmo ckynose E, u E, na ciegehn naunn: B, = {e € Ely. = 1},
Ey={e€Blze=1}, B, ={e€Ely. =1} u B} = {e € E|z, = 1}.

Orpanndema (3.11) - (3.14) ocurypapajy ja cy CKyInoBu E/l u EIZ J106po jgedu-
HHUCAHW, Tj. CBe T'paHe u3 Ell nMajy Kpajie tauke u3 Vi U {0}, u cBe rpane u3 F’Q
nMajy Kpajme tauke u3 Vo U {0}:

(i) ako je e € B} u3 nebununuje ckyna E] caenn jga je y. = 1. I3 orpanndverma
(3.11) u Gunapne mpupose MPOMEH/BUBUX T, U L, , CIeAN 1a &;, = 1 u x;, = 1, mTo
UMILUIAIIAPA JA Te, Je € V7.

(ii) ako je e € Ell u i, = 0 (ped je o uBopy 0 Koju cMO Jonanu) Takohe ciaenn ga
je ye = 1, a u3 orpanndema (3.13) crenn z;, = 1, mro ummunupa 1a j. € Vi.

Cumano, orpannyema (3.12) u (3.14) ocurypasajy ma cse rpamne u3s E, uMajy
uninmjentHe upopose u3 Vo U {0}. Orpanuuema (3.19) u (3.20) ocurypasajy ma
je 6poj rpana y E] u E} jennak n/2 — 1, mro o6e36eljyje ma cy y moacrabiammva
YKJ/bY49eHHU CBH 9BOPOBH U3 Vi 0qHOCHO V5.

W3 nejesnakoctn (3.15) n (3.16), caemn aa ue = 0, 3a csaxo e ¢ B, U E,.

Jokazkumo cajga nosesanoct rpada (Vi, E), a nosesanocr rpada (Va, Eb) ce
JI0Ka3yje Ha aHaJoraH Ha4YWH.

[ToBezanocT ckyma Vi hemo mokasarm Tako mTo heMo J0Ka3aTh jJa 3a CBAKO
napTunMonncame ckyna Vi ma noackymnose S’ m S” Baxkm ma mocroju rpana 4ujn
je jeman kpaj y S’, a apyru y S”. Ilpernocrasumo ga cy S’ m S” npoussosbun
MOJCKYTIOBH cKyma Vi, Taksu 12 je S'US" = Vi u S'NS" =0, S, 5" # (). JTokazKuMo
na (Je € E)ic € "N jo € 5.

Cymupajmo orpannvesma jgata y (3.17), 3a cako i € S’. Tobujamo

> Ue— Y u.=15"],

e:je€S’ e €S’
IOIITO Cy Ca JiecHe cTpane y yeaoBuMma (3.17) jeqnake 1.

Paszmorpumo cajia cymy ca JieBe cTpame:
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S w Y we

e:je€S’ ee€sS’

S uet D> et D> et Y ue—

e:je €S Nie€S’ e:je €S NS e:je€S' Nie=0 e:je €S Nie €V

—( YNoue+ Y wet Y u)

eic€S'Nje €S’ e:ie €S'Nje€S" e:ie €S Nje EVa
OzmaunmMo cabupke y mocaeamo] jeqaadunnu ca A, B, C, D, E, F u G. Taxa cienn
> o ue— Y, ue=A+B+C+D—(E+F+QG).

e:je €S’ e €S’
Ounrnenno je jaje A=FEuD =G =0 (y £ = E] U E} nema rpana usmeby

ugopoBa y Vi u V3). Kopucrehn Jlemy 1, koja TBpau ja je tauno jegan aBop (p y
oBOM cJiyuajy) u3 Vi moBesan ca usopom 0, 3aksbyuyjemo fa je C'= 0w C = |V

3aBuCHO o1 Tora ja v je p € S wim p ¢ S'. Onarne Baxn
S owt N uw(B£P).

e:je €S Nie€S! eric €S Nje €S

[Tocenmu n3pa3 UMILTUIEPA A MIOCTOjU TpaHa e TaKBa J1a IMa KpajeBe y pa3jiu-
antum ckynosuma S’ u S, 3a kojy je u. # 0. Ilpema (3.15) n (3.16) ue # 0 = y. =1
a ojarie je e € Ef rpana koja nosesyje S’ u S”. Hakue, (Vi, E]) nosesan.

[Tomrro je |Vi| = n/2, a kapauuannocr ox | E]| jeqnaka n/2—1 caequ na je (Vi, EY)
je crabno. Ciamuno tome, (Va, ES) je Takobhe crabmo. Osa asa crabia, HA30BUMO X
Ty n T, hemo uckopuctuTn 3a GpopMupame moaArpadoBa WHIYKOBAHUX CKYTOBHMA
yBopoBa V) u V5 na cienehn naumn. Ckyn Fq he 6utu cBe rpane u3 crabsia 17 Ha
koju hemo momaru cBe rpane u3 rpada G koje meljycodbHo moBe3yjy uBopose u3 Vi,
a mucy u3 . Ha cinvyan maunu nobujamo u ckyn Fs. 3a oBe mpuiomare rpaue he
oarosapajyhe y. m z, ourn 0 Tako ga je rpad G mapTuIHoOHWCAH y jaBa moarpada
G1= (V1, Ey) u Gy = (V3, E5) kojuma hie T} u Ty Gurn pazanumyha crabiaa. Kao mro
CMO BHU/JIeJIH, jeJuHe rpaHe u3 F kojuma he ¢ 6utn jegnaxo 1, cy oHe Koje mOBe3yjy
noarpadose G u Go. akie, t, he outn jenrako 1 camo 3a rpaHe Koje MPHIIAIAjy
upeceky C'(17).

PasmoTrpumo caja orpanndemne

U< wate, 1<I<v.

ecE

U3 panuje pedenor t, = 1 je;uHO YKOJIMKO je rpaHa y MPeCceKy HaCTajJoM Iap-
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TunuonucameM rpada G Ha JiBa MOBe3aHa, jeJHAKA 110 KapJIMHAJIOCTH YBOPOBA,
noarpada. Omasze caeaun ga je U < > wiyy 3a 1 < 1 < r. mro 3Ha4N
(i.J)EE
i€S,j¢S
U <w(C(Y)) 3a cBako S, Tako 1a je |S| = n/2 u rpadosu ungykosarnn S u V' \ S
[IOBEe3aHM.
Kaxko je U* onrumanuo pemreme mpobsema (3.6)-(3.23) to he u moarpadosu
reHepHCaHu HA TOpe ONMMCAHU HAYUH 3a HpoMeH/buBe =¥, y*, 2%, u* t* 6utn mose3aHu,

UMaTH KapUHATHOCT jeJIHAKY 1/2, a BpeJHOCT HUXOBOI Ipeceka OMTH MaKCUMaJIHA,

te he npecras/paru ontumasino pememe CMDMBP 3a rpad G. [

Jla ducMo nirycTpoBaJin PE/JIOKEeHY MaTeMaTudKy dopmysiaiujy, ciaejaehu npu-

Mep CaJIpKU BPETHOCTH CBUX MPOMEH/bUBUX.

ITpumep 3.2. Pazmompumo epap us Ilpumepa 3.1. Pewasarwem MILP modena
dobuja ce da je epednocm onmumannoz pewera 16, 20e je ckyn S = {2,3,4}, u
2de je npecex C(S) = {(1,2),(1,3),(1,4),(3,5),(3,6),(4,5)}. Henyna epednocmu

nNpomMeHHUBUT CY.

ry =25 = w6 = 1, ta2) = tas) = tag = {35 = t@e = tus = 1, Yo1) =
Yae) = Yie) — 1, 2(0,3) = %(2,3) = 2(34) = 1, U,1) = 3;“(1,6) = 27“(5,6) = -1,
U,3) = 3, U2z = —1,u@Eqs = 1.

3.3 TeHercku ajroputam

Y oBoj cekuuju hemo onucaru camo paziauke y GA 3a pemasamwe CMDMBP y
omrocy Ha MDMBP. Koaupame, reneTckn onepaTopu, MOJATAKA 3aMeHe TeHeparmja
u kermupame GA ¢y moTnyHo ucTh 1 Beh OmrcaHu y IMPeTX0IHOM MOIJIaBJbY, T€ CTOra
Hehe OUTH TTOHOBO ONHMCHBAHM.

[Ipennoxxenn GA 3a pemasambe CMDMBP je remepasino cimgan aaropurmy 1,
ajil y3 HeKe m3MeHe (pyHKIMje Iu/ba U MO3UBamba HPOIELype JOKaJIHe Hperpare.

360r Tora je MeJOKYITHO TpeICTaB/heH aJITOPUTMOM 7.

3.3.1 ®yskuuja 1uba U KadHeHa PyHKIINja

3a pazsuky o1 ¢pyuknuje nuba u3 GA 3a nperxouu mpobsiem, y ciaydajy CMDMBP

ce Mopa BOJIUTH padyHa O TOMe Jia JIO0OHMjeHe MapTHIlFje He MOopajy OUTH IoBe3aHe,
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Algorithm 7: GA nceymno kox

1
2

10
11

12

Input_Data() ;
Random_Init() ;
while not Stopping Criterion() do

foreach ind from (Neue + 1) to Ny, do
if Frist_in_ Cache(ind) then
‘ 0bJing < Get_Value_From_Cache (ind);
end
else
0bjing < Objective_Function(ind) ;
Local_Search(ind,o0bjinag) ;
Put_Into_the_Cache_Memory (ind,o0bjnq4) ;
if Full Cache Memory() then
| Remove LRU Block From Cache Memory();
end
end
end
Fitness_Function();
Selection();
Crossover();
Mutation();
end
Output_Data();
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IITO JIOBOJIM JI0 1I0jaBe HeaommycTuBux jegunku. Crora ce NpuHIUN padyHama (DyH-
KIFje MU/ba MOpA YHANPEIUTH, KaKO OU ce pemuo mpodJeM IMojaBe HEKOPEKTHUX
periema. Jejan oj; 4yecTo KOpUNiheHnx HaduHa KOju epeKTUBHO paspelraBa JaTu
HEeJOCTATAK je MpUMeHa KazHeHuX (hyHKIHja. YONIITeHo, uieja Ka3HeHux (pyHKImja
je cBoheme mpobsieMa ONTUMHU3AIK]Ee Ca OrPpAHUYCIbUMa Ha MIPOOJIeM ONTHMU3AIIM]e
0e3 orpanunyerba, ynja peliemha KOHBEPrupajy peliemy 1npodjemMa ca OrpaHudehuMa.

Penumo 1a je 3agatak pemutu ciegehu mpobdsaem ca jeTHUM OrpaHHYeHaM

max f(x)

TAKO 13,

c(x) > 0.

OBaj npobJieM ca jeJHUM OrpaHUYEIbeM Ce CBOIHU Ha cjejehu mpodieM MaKCUMHU-

3anmje

max Fj(x) = f(x) — pi(c(x)),

rae je p;i(c(x)) dynknuja kasue y i-10j urepanuju. AKo je KasHeHa (YHKIHUja HCTa
y CBHM WTepalfjaMa OHJ/Ia UMaMO CTaTHIHY, & Y CYHPOTHOM HMaMO JUHAMHIKY
kasHeny dbyuknujy. Kasuena dbynknuja mozxke 6utn Heoaronapajyha mo jgBa oCHOBA.
Ca jenHe cTpaHe MOZKe /1a MPOW3BO/IN pellleha ca BehnM JTOKAJTHIM ONTUMYMOM aJId
IpU TOM JI03BOJIUBIINN HEIOMyCTHBA pemema. Ca apyre crpane MoxKe Ja TPOU3BOIH
pelrema Koja ¢y JOMyCTUBA, aJd je IbUXOBAa BPEIHOCT JAJTEKO O/ ONTUMAJHE. 3aTO
je meonxogano mahu job6ap Kommpomuc usMelhy JomycTuBOCTH pelliema U KBaJuTeTa
JIOKaJIHOI' OIITUMYMa.

3a pemaame CMDMBP, kao u 3a Behuny ocranux mnpobsema onTuMu3aImje
ca OrpaHUYebUMA, je HeonxoJHo o0e36eguTn Jjia ce y KacHujuMm hpaszama mperpare,
Jn06ujajy (yriaBHOM) JIONYCTHBA peliea. Y HAcTaBKy hemo jgedunucarn jeary
Ka3HeHy (YHKIH]Yy Koja e MOKyImaT 1a ocTBapu 3aI[pTAHO.

Heka je

pen(i, ki, ko) = (k1 + ko — 2) - ag - mazw,

kazuena dyHkumja, rae cy ky u ko OpojeBu nosesanux komnonentu S u V' \ S,

Gq je mpocedaH CTelleH YBOpoBa Ipada, U marw; je MaKCHMaJHa TeXKHHa 3a 1-TYy
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KOOpAMHATY BeKTOpa TexkuHa. QuurieaHo je jaa je uppu (PakTop MpOou3BOIa jeIHAK
Hyau ako oba ckyna S u V' \ S unaykyjy mosesane rpadose. DakTop ag - marw;
y KasHeHoj dbpyHKIHUju je m3abpaH 3aT0 IMITO je HEOMXOAHO y3eTH y O003Mp U IPHu-
poay camor rpada. Tako je ca moBehaBameM BpeaHOCTH (hYHKIHjE Uba TOTPEOHO
noBehasaTu u BpegHocT dyHKIHUje Ka3ue. Bpemgnoct dyukiuje muba ce nopehasa
y OCHOBM W3 jBa pazJjora: mnosehamem Opoja rpaHa y OJHOCY Ha OpOj 4BOpOBa U
nopehameM BpeaHOCTH KOOPAMHATA Y BEKTOPY TeXKMHA Ha IpaHama. 10 3Ha4Yd 1a
je 3a rycre rpadone moTpedbHO MoBehaTn BpegHOCT Kas3HeHe (DyHKIHMje jga OM OHA
nMaJjia edekra, mTo ce MOCTHKe (PAKTOPOM a4, KOJU HPEeACTaB/ba MPOCEYAH CTEIEH
ypopoBa jgator rpada. Haume, noBehame npoceunor cremena usopa rpada moBogu
J10 oBehama Opoja rpana y rpady 1o jgoBoan 10 noBehama BpemgHocT yHKIH]je
nusba. Ha cimyvan HaduH, maxrw; ojparzkaBa LUPHUPO/LY BEKTOPa TEKHUHA HA JIATO]
koopaunatu. [loBehamwe maxw;, noBogu 10 nmosehama BpegHOCTH (DYHKIHjE TU/bA.
Kana je nHekn o nHaAyKOBaHUX rpadoBa HEMOBE3aH, MPEIJIOKEeHa Ka3Ha ce y3uMa y
pa3maTpame, Tj. Ka3HeHa (dYHKIHja Bpaha BpegHocT Behy o HyITe.

Kao mro ce moxke BHIeTH U3 eKCIEPHMEHTAJIHHX pe3y/jTara y MOoraaBmby 3.0,
npe/iozkena QyHKIMja Ka3He MpeIcTaB/ba 100ap KOMIIPOMEC H3MeDy J0myCcTHBOCTH
pelema U KBAJUTETa JIOKAJTHOD ONTHMyMa. 3a CBaKy HHCTAHILY, HAjMAmbe jeIHO
(momycTuBO) perieme JOKaJIHOT onTuMyMa je nporaljeno. Takobe, oBa permema cy
OJJIMIHOD KBAJIMTETA, Tj. CBA HPETXOIHO HO3HATA IJI00ATHO ONTHMAJIHA PEIIeHha CY

JIOCTUTHYTa, ocuM y jeganoM ciyuajy 3a GA (|V| = 30, |E| = 400, r = 15).

3.3.2 Jlokamna mpetpara

3a pa3uKy oJ1 JABe MpOoIeaype JoKaTHe mpeTpare 3a pemabambe MDMBP onucane y
IIPETXO/THOM TIOTJIABJbY, y OBOM ciry4ajy (3a pemasatbe CMDMBP), 6uhe npumvemena
caMo jeHa, 3acHOBaHA Ha 1-3amMenu, KoJ Koje jesan uBop u3 S u jegan uBop uz V'\ .S
Memajy MecTa. To je 36or Tora mTo ce KazHeHa (DYHKIHja HE MOXKe H3padyHaBaTH
npeko Jobutaka n epuKacHUX ayKypuparmba, HomTo ¢e O0P0j KOMIIOHEHTH TOBE3aHOCTH
HnapTuIje u3 Koje ce YBop npebdairyje Mopa ImoHOBO U3padyHaTH. 300T TOTA, IPUMEHA
JIOKQJTHOT TPeTpaKNBarmha 3aCHOBAHOT Ha l-mpebaruBamy, y OBOM CIyYajy, YOIIITe
HUje CBPCUCXOJIHA, T1a HUje TpuMemuBaHa. [[puMernmo ja je u npore/ypa JIOKaJHOT
nperpazKuBamba 3aCHOBaHa Ha 1-3aMeHU BUIIIECTPYKO cliopuja Hero 'y ciydajy MDMBP

300r U3padyHaBama KasHeHe (YHKIHje KOja 3aXTeBa MIOHOBHO H3padyHaBambe Opoja
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KOMIIOHEHTH 110Be3aHoCcTu. /la Bpeme m3BpiinaBamba OBaKBe JIOKAJIHE IpeTpare He Ou
OmJI0 IpejIyro, yobndajeHa je mpakca Jia ce ono orpanndu. IlocToju HeKomKo HaYMHA
Jla ce TO MOCTHUTHE: OTpaHMYaBaibeM Opoja pelnerma Koja Cy TeCTHPAHA Y CYCeICTBY,
OTPAHNYABAIHLEM BpPEMeHA MPOBEJICHOM y JIOKATHO] TpeTpa3d UTA. Y MPeIT0KEeHOM
GA je orpanmden 6poj urepanuja y JOKaJIHO] mperpasu Ha [sMax.

Y cBakoj wrepanuju JIOKaJHe mperpare, aJropuTaM MoKyIaBa Ja yYHAIPEId pe-
Iehe MemhambeM jeJIHOT eleMenTa v; € S jennuM ejnementom v € V' \ S. Omna je
npuMemena Ha cBaku map (v, vy) € S x (V'\ S) ca crparernjom npsor mobosbliama,
IITO 3HAYM JIa KaJIa je MPBO MOO0/bIIAKE HOCTUIHYTO, OHO je OJMaX IMPUMEHEHO, U
JIOKAJIHA TIpeTpara MOYnibe OJ] MOYeTKa €A MODO/HITAHUM PeNieheM Kao OCHOBHUM.
Axo 3a cBaku nap (v1, v2) 3aMeHa MPOU3BOIU BPEJIHOCTH (DYHKITHU]E IU/ba MAKUX UJIN
jeIHAKUX OJI OPUI'MHAJIHE WU je J0CTUrnyTo [sMax wrepanuja, JOKaIHa IpeTpara

3aBplaBa.

Algorithm 8: Tlceyo kos JiokaHe nperpare

Algorithm Local search ;
1 [sCount < 0 ;
impr < true;
oldFunctionV alue <— FuctionV alue(Solution);
while impr do
[sCount < lsCount + 1;

if (sCount > lsMax then
| break;

end

impr <— false;

foreach (vy,v5) € S x (V'\ S) do

newFunctionV alue < lsF (v, v);

if newFunctionV alue > oldFunctionV alue then
oldFunctionFalue < new FunctionV alue;
Solution < SwapVertices(vy, vs);
mpr < true;

end

2 end

end

Y nperxogHom ajgropurmy, Solution upejacraiba rekyhe pememe, [sMax npe-
CTaB/ba MaKCHMAJHKU OPOj UTepanuja jokasine nperpare, u [sF(vy,vy) je dyukimja
U/ba Ca 3aMemeHuM pemiemnma, 1j. v; € V \ S u vy € S. Makcumanauu 6poj

urepanmja JoKajaHe nperpare je nocrabbed Ha [sMax = 20.
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[Tomro je oBakBa upolejypa JIOKaJHE lLperpare BPEMEHCKU 3aXTEBHA, HheHA
IpUMeHa Ha CBe jeJIMHKe Yy CBaKOj I'eHepaluju OM MOTJIa Ja 3Ha4YajHO YCIOPH W3-
BPIIEHEe YUTABOT ONTHMH3AIMOHOT MpOoIeca. 300r Tora ce y mnpemiokenom GA
OHa TpHMembyje caMo Ha Haj0o/by jeAMHKY, CaMO OHJA Kajda ce OHa IMPOMEHHIA
(mobospiaia) u To He y mpBux 20 remepanuja. Iloceamu yejaoB ce MpHMemYje
Jla ce He OM HernoTpedHO TPOIINJIO padyHapCKO BpeMe Ha [M000JbINaBabe jeJIMHKN

JIONIAjer KBaIuTeTa Koje ce no0ujajy v modetHum dazama GA mperpare.

3.4 Meroaga npoMeH/bUBUX OKOJIMHA

Metona mpomven/buBux okosmaa 3a permaBatbe CMDMBP je cacrasmpena w3 tpu

nocrojehie (Beh ommcane) Kommonenre:

e Cucrem OKOJIMHA je TOTILYHO uctu Kao u 3a pemasame MDMBP, a koju je Beh

A€Ta/bHO OIIMCAaH Yy IIPETXOJHOM IIOIVIaBJBY,

e Oyuknuja nmuba je mormyno ucra kao y GA 3a pemmaBame CMDMBP, a koja

je Beh Jiera/bHO onMcaHa y IPETXO/IHO] CEeKIUju;

e JlokasHa mperpara je Takohe CKOpo HOTIyHO mcTa Kao y GA 3a pemaBame

CMDMBP, ocum mrro je IsMax = oo.

[Tpumerumo ga je geraspha mema VNS mMeTome ¢KOpo MOTIYHO MCTa Kao MPH pe-
masamy MDMBP, 1a je nehemo nonoso nasojuru. @yHknuja nu/ba 1 JOKaJIHA IIPe-
Tpara cy JO/yIe Apyradnje OCMUILbLeHH, ajtu cy onn uct kao u'y GA 3a CMDMBP.

[TorpebHO je HAMOMEHYTH Ja WAKO je MpOIe/aypa JOKAJIHE IpeTpare MOTIYHO
UCTa Kao 3a OCTaje JBe MeTaXeypHUCTUKe, YIECTAHOCT IbeHOT TMO3WBaha je JTOHEKTe
pazmuanra. Hamme, kom GA ce nosuBasa crenududso (camo 3a HajoOby jeJUHKY
W He y CBakKoj resepanuju), J0K ce Kox VNS mMerTome 103uBa y CBAKOM KODaKy

(urepanujn).

3.5 DMeraxeypucTtuka 3aCHOBaHA Ha

eJIEKTPOMArHeTu3My

N meroma EM 3a pemaBame CMDMBP, nornyno ncto kao u VNS y nperxo/moj

cekIuju, je takohe cacraB/beHa W3 Tpu nocrojelie (Behi ommcane) KOMIOHeHTe, Ta
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UX Hema 1norpebe noHasparu. MexanuszaMm npusiadera/oJA0ujamba U IPOIELypa
cKaJupama cy MoTnyHo ucte Kao u 'y EM 3a pemasame MDMBP. [lomTo cy one
Beh mormyHo onucane y npeTxoHOM HOT/IaB/by, HEMa MOTPede j1a ce OHOBO OIUCY]Y.
Kao u y ciyuajy VNS, nokanHa nperpara je moTmyHo ucta kao y GA 3a pernaBame
CMDMBP, anu ce Ttakohe nosuBa HemTo japyradmje. Hamme, mporeaypa JoKasHe

nperpare ce y EM Mero/in no3uBa y ¢Bakoj UTEpAIMjU U TO 33 CBAKY jeJIMHKY.

3.6 EkcnepuMeHTaJHU Pe3yJITATH

CBH eKCIIepUMEHTATHI PE3Y/JITATH ¥ OBOM paJly Cy J00ujenu n3Bpirasamem na AMD
FX8300, 3.4GHz PC pauynapy ca 4GB RAM kopunihemem camo jegsor jesrpa. CBu
AJITOPUTMH Cy UMILIEMEHTHPAHU Yy MPOrpaMcKoM je3uky C, JTOK Cy pe3yaTaTu u3-
BpIIaBama KoMepIujaTHux pernraada gooujern koputmhemem CPLEX 12.6 u Gurobi
5.6. Pesynrarm cy npukazanu Ha CJIMYaH HAYUH KAO U Y MPETXOJHOj IJIaBH. 300T
Beher Bpemena m3BpIIaBama, npukazanu cy camo pesyiaratu Ha MDMBP uncran-

nama 10 500 uBopora u 60000 rpana.

3.6.1 ExcnepuMeHTaJIHU pe3yJITaTU er3aKTHUX peniaBava

Tabene 3.1-3.7 cajpzke moJlaTKe O U3BPIIaBaiby er3aKTHUX pelllaBada 3a HHCTAHIIE ca
pesiom 10, 20, 30, 50, 100, 300 u 500 uBopoBa. [IpBe jaBe KosOHE 3a cBe Tabese nmajy
HCTO 3HAUeHe Kao U Y MpeTxo1Hoj rmaBu. Tpeha komona y Taberama 3.1-3.3 caapxku
ONITUMAJIHY BPEJHOCT pelierha Koja je BepuduKoBaHa 0ap jeJHUM O] er3aKTHUX pe-
masaya, Hapejnux miect kojiona tadese 3.1 cajipze 1OJaTKe O YKYIIHOM BPEMEHY
u3BpaBama (t,¢) U BpeMeHy MOTPeOHO Jia ce JIOCTHIHE ONTUMAJHO perrerbe (f) 3a
rorasay eaymepanujy, CPLEX u Gurobi, pectiektusHo.

Kako CPLEX u